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Abstract: Nuclear and other large-scale energy-producing plants must include systems that guarantee
the safe discharge of residual heat from the industrial process into the atmosphere. This function is
usually performed by one or several cooling towers. The amount of heat released by a cooling tower
into the external environment can be quantified by using a numerical simulation model of the physical
processes occurring in the respective tower, augmented by experimentally measured data that
accounts for external conditions such as outlet air temperature, outlet water temperature, and outlet
air relative humidity. The model’s responses of interest depend on many model parameters including
correlations, boundary conditions, and material properties. Changes in these model parameters
induce changes in the computed quantities of interest (called “model responses”), which are
quantified by the sensitivities (i.e., functional derivatives) of the model responses with respect to the
model parameters. These sensitivities are computed in this work by applying the general adjoint
sensitivity analysis methodology (ASAM) for nonlinear systems. These sensitivities are subsequently
used for: (i) Ranking the parameters in their importance to contributing to response uncertainties;
(ii) Propagating the uncertainties (covariances) in these model parameters to quantify the uncertainties
(covariances) in the model responses; (iii) Performing model validation and predictive modeling.
The comprehensive predictive modeling methodology used in this work, which includes assimilation
of experimental measurements and calibration of model parameters, is applied to the cooling tower
model under unsaturated conditions. The predicted response uncertainties (standard deviations)
thus obtained are smaller than both the computed and the measured standards deviations for the
respective responses, even for responses where no experimental data were available.

Keywords: cooling tower; adjoint sensitivity analysis; adjoint cooling tower model solution verification;
data assimilation; model calibration; best-estimate predictions; reduced predicted uncertainties

1. Introduction

Nuclear and other energy-producing large-scale industrial installations must include systems
that guarantee the safe discharge of residual heat from the industrial process into the atmosphere.
In the case of nuclear power plants, the residual heat is discharged into the atmosphere by using
cooling towers. The amount of heat released into the external environment can be quantified by using
a numerical simulation model of the physical processes that take place within the respective cooling
tower, complemented by experimentally measured data that characterize external conditions such
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as outlet air temperature, outlet water temperature and outlet air relative humidity. Based on the
flow regime occurring in the fill section, the cooling towers are generally divided in two categories:
cross-flow towers and counter-flow towers. A model for the steady-state simulation of both cross-flow
and counter-flow wet cooling towers has been presented in [1]. The natural draft cooling tower model
presented in [1] was validated against experimental data in [2,3] under partially and totally saturated
conditions. This work also analyses a natural draft cooling tower, but, in contradistinction with
the work in [2,3], the draft cooling tower analyzed in this work operates always under unsaturated
conditions. Thus, just as in [2,3], the cooling tower analyzed in this work is operated with the
tower’s fan turned off, causing the air mass flow rate to be an unknown state variable to be
determined by solving the underlying set of governing equations. In contradistinction to [2,3], however,
the unsaturated operating conditions analyzed in this work are modeled by governing equations that
differ from the ones presented in [2,3].

The work in [2,3] used a considerably more accurate and efficient numerical method than was
used in [1], thereby overcoming all of the non-convergence issues that had plagued some of the
computations in [1]. The accurate and efficient numerical method introduced in [2,3] is also used in
this work for computing the following quantities: (i) The water mass flow rates at the exit of each
control volume along the height of the fill section of the cooling tower; (ii) The water temperatures
at the exit of each control volume along the height of the fill section of the cooling tower; (iii) The air
temperatures at the exit of each control volume along the height of the fill section of the cooling tower;
(iv) The humidity ratios at the exit of each control volume along the height of the fill section of the
cooling tower; (v) The air relative humidity at the exit of each control volume; and (vi) the air mass
flow rate at the outlet of the cooling tower.

This work is organized as follows: Section 2 presents the mathematical model of a mechanical
draft counter-flow cooling tower operating under unsaturated conditions, along with the numerical
solution for the quantities (state functions) mentioned above in items (i) through (vi). Section 3
presents the development of the adjoint sensitivity model for the counter-flow cooling tower operating
under unsaturated conditions using the general adjoint sensitivity analysis methodology (ASAM)
for nonlinear systems [4-6]. Using a single adjoint computation enables the efficient and exact
computation of the sensitivities (functional derivatives) of the model responses to all of the 47 model
parameters, thus alleviating the need for repeated forward model computations in conjunction with
finite difference methods. Sensitivities are subsequently used for ranking the contributions of the
single model parameters to the model responses variations, computing the propagated uncertainties
of the model responses, and for the application of the “predictive modeling for coupled multi-physics
systems” (PM_CMPS) methodology [7], aimed at yielding best-estimate predicted nominal values and
uncertainties for model parameters and responses.

Section 4 presents the results of applying the PM_CMPS methodology, which simultaneously
combines all of the available computed information and experimentally measured data for
the buoyancy-operated counter-flow cooling tower operating under unsaturated conditions.
The best-estimate results predicted by the PM_CMPS methodology reveal that the predicted values
of the standard deviations for all the model responses, even those for which no experimental data
have been recorded, are smaller than either the computed or the measured standards deviations for
the respective responses. After discussing the significance of these predicted results, this work
concludes by indicating possible further generalizations of the adjoint sensitivity analysis and
PM_CMPS methodologies.

2. Mathematical Model of a Mechanical Draft Counter-Flow Cooling Tower Operating under
Unsaturated Conditions

The experimental measurement used for this study have been performed at Savannah River
National Laboratory (SRNL) for F-Area Cooling Towers in the period going from April, 2004 to August,
2004; this data collection comprises a total of 8079 benchmark data sets [8], each one containing the
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following (four) measured quantities: (i) Exhaust air temperature according to the “Tidbit” sensor,
which will be denoted in the following as T, ,,;(riapit); (i) Exhaust air temperature according to the
“Hobo” sensor, which will be denoted in the following as Tj, o, (p0bo); (iil) Outlet water temperature,
which will be denoted in the following as T;/¢7;; (iv) Exhaust air relative humidity, which will be
referred to as RH™**. For a data set to be intended as unsaturated is required that the value of
the exhaust air relative humidity (RH), computed by making use of the SNRL simulation code
CTTool [1], is smaller than 100%, while the threshold is set on correspondence of the saturation line
(RH = 100%). With this standard set, 6717 data sets among the total 8079 measured have matched the
requirement above and have been therefore identified as “unsaturated”, leading to include them in the
present study. Histogram plots and analyses of the statistical moments of the selected 6717 data sets
have been gathered in Appendix A. The state functions chosen for the analysis of the cooling tower
mathematical model hereby considered have been selected according to the quantities comprised
in the experimentally measured data sets. A numerical method, which has been presented in detail
in [2], has been implemented to improve both the accuracy and the efficiency in the solution of the
constitutive equations system governing the counter-flow cooling tower model.

The cooling tower model analyzed in this work has been originally presented in [1] and has been
thoroughly described in [2], from which Figures 1-3 have been taken. Natural draft air enters the
tower just below the fill section, through which it passes flowing upwards along the height of the
tower finally exiting at the top, through an exhaust comprising a fan. Inlet water enters the tower
below the drift eliminator, and is sprayed downwards over the fill section, leading to the creation of
a uniform film flow through the fill.
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Figure 1. Flow through a counter-flow cooling tower.

The magnitude of the heat and mass transfer processes occurring in the counter-flow cooling
tower of interest can be mathematically determined by obtaining the solution of the nonlinear system
comprising the following balance equations: (A) Liquid continuity; (B) Liquid energy balance; (C) Water
vapor continuity; (D) Air/water vapor energy balance; (E) Mechanical energy balance. In the derivation
process of these equations, the cooling tower model has undergone several assumptions, such as:

1. air and water stream temperatures are uniform at any cross section;

2. the cross-sectional area of the cooling tower is assumed to be uniform;

3. the heat and mass transfer only occur in the direction normal to flows;

4.  the heat and mass transfer through tower walls to the environment is neglected;
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5. the heat transfer from the cooling tower fan and motor assembly to the air is neglected;
6.  the air and water vapor is considered a mixture of ideal gasses;
7. the flow between flat plates is unsaturated through the fill section.

It is worth specifying that this work applies to cooling towers of moderate size, for which it is
possible to neglect the occurrence of the heat and mass transfer phenomena in the rain section. Figure 2
displays the vertical nodalization chosen for the fill section. Figure 3 offers a more detailed description
of the heat and mass transfer processes occurring at the interface between the water film and the air
flow within a single control volume.

As reminded above, when the cooling tower is operated in natural draft/wind-aided mode the
mass flowrate of dry air becomes an additional unknown. Even with the fan off though, hot water
flowing through the cooling tower will cause air to continue to flow through the tower due to buoyancy,
with possible flow enhancements caused by the wind pressure at the air inlet to the cooling tower.
The state functions underlying the cooling tower model (cf., Figures 1-3) are as follows:

1. the water mass flow rates, denoted as mg) (i =2,..,50), at the exit of each control volume, i,
along the height of the fill section of the cooling tower;

2. the water temperatures, denoted as ng,i) (i =2,...,50), at the exit of each control volume, i, along
the height of the fill section of the cooling tower;

3.  the air temperatures, denoted as T,l(i) (i =1,...,49), at the exit of each control volume, i, along the
height of the fill section of the cooling tower;

4.  the humidity ratios, denoted as w() (i =1,...,49), at the exit of each control volume, i, along the
height of the fill section of the cooling tower.

5. the air mass flow rates, denoted as m,, constant along the height of the fill section of the
cooling tower.
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Figure 2. Fill section nodalization comprising 49 control volumes (i =1,...,,I =49); both the

forward state functions (mz(p, ng,i ), T,z(i), w(i), mg, i=1,..1 ) and the adjoint state functions selected

(y.E,ﬁ), 175}7, Téi),m JMa; 1=1,.., I) are shown in the picture.
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Figure 3. Heat and mass transfer phenomena at the interface between downward water film and
upward air within a single control volume of the cooling tower’s fill section.

Here and in the following, the above state functions are assumed to be components of the
following (column) vectors:

my = [mz(uz),..., mz(fﬂ)]Jr,Tw = [TZ(UZ),..., TZE,IH)T,T,Z = [Tél),..., Tél)r,w = [w(l),...,w(l)r,ma 1

In this paper’s notation, the dagger () is used to denote “transposition”, and all vectors in this
work are column vectors. Because of the aforementioned similarities with the partially saturated case
in [2], the constitutive equation system governing the cooling tower model of interest is closely
comparable with the one provided in Equations (2)-(15) in [2]. For this unsaturated analysis,
the governing equations within the total of I = 49 control volumes represented in Figure 2 are as
follows [1]:

A.  Liquid Continuity Equations:

(i) Control Volume i = 1:

M o) & @ oy M) [P0 wpy _o;
Ny (Mo, T, Ta, ), Mg; &) = My — Mgy i + R “ TZ(;) T}l)(0.622u+nz:1(1>) =0, (2)

(ii) Control Volumesi=2,...,1 — 1:

' i+1) _ () M(mg,e) | PE(TEY, o) WP, A
N<l) m ,T ,T,(.U,m ;X ém(H_ —my, + 4 a R atm__ =0: (3
1 ( wr twrs La ar ) w w R zS:H) é')(0.622+w<’)) 7 ( )
(iii)  Control Volumei=1I:
1) o) A 0D (D) M(mge) | P (TE, a) WP, _o
N< m, ,T ,T,w,m,oc =m —m 4 — atm _0’ 4
1 ( wr twr La a ) w w R ng+1) Ta(l)(O.622+w(’)) ( )

B.  Liquid Energy Balance Equations:
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(i) Control Volume i = 1:
Nz(l) (m‘LU/ Tw, Ta, w,my; 0‘) = mw,inhf( w,ins & ) ( T(l) )H(mar 0‘)
(

—mS WP (T, &) = (e in — mﬁﬂ)h;w(éﬂ,a) 0;

(ii) Control Volumesi=2,...,1 — 1:

Nz() (mZU/ T‘(UI Tﬂ/ w, My, &) = mw / w ’ 0( (T(l+l) Tﬂ(l))H(ma, 0()

_ngrl)h}erl)(T z+1 l+l )h (i+1) ( (1+1) ) = 0;

(iii)  Control Volumei=1I:

NZ(I) (merw/ Ty, w,my; o ) £ 50) }1)(T( ) 0‘) - (ng+1) - Tu(I))H(mar 0‘)
_mgl)l+1)h]((1+l)(T(I+1 ) — ( (1) Hl))h(Hl)(T(IH),a) —0;

W w
C.  Water Vapor Continuity Equations:

(i) Control Volume i = 1:

N3(1) (M, Ty, T, w, 1145 &) 2 0@ — M 4 mw.irm_a |m7(”2) =0;
(ii) Control Volumes i =2,...,1 — 1:
Néi) (Mg, Toy, Ty, w, 15 00) 2 D) — w® W =0;
a
(iii)  Control Volume i =I:
N (1m0, Ty Tay 0, 105 08) 2 oy — o) + mD |_m‘r1n|£ul+l) o,

D.  The Air/Water Vapor Energy Balance Equations:

(i) Control Volume i =1:

(1)
Nil) (Me, Ty, Ta, w, 115 ) 2 (T2 — T ))Cél)(in 23D o) — w(l)hga (1Y, )
2)y,2) (7(2)
+(T75;2)*T;%;)l[)l|l{(mm“) (mwznfmliw)lflgzw( w 0() _"_w(z)h(?

+

(ii) Control Volumesi=2,...,1 — 1:

, , . , (i)
Nil) (mwr Ty, Ta, w0, mg; 0‘) é (T1§1+1) - Tcz(l))c;(al) ( r +2273'15/ 0‘) wll )h(lz(T( )r 0‘)
(T TN Hmg ) | () —mG D (1), o)

+ ] + ]

+ w(i+1)h§i+l)( a(H_l ) 0;
(iii) Control Volume i = I:

I (I) I
N§>(mw,Tw,Ta,w s o) 2 (Ty — T Oy (T 427315 oy “héa( 0 o)
(1+1) (D) 1)y 1) (p(141)
Ty H (mzp g Ty 7,
+( ‘ma‘> (Wl 0() |)m(a| ( ) +w1nhgg( aln’ )

6 of 52
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E.  The Mechanical Energy Balance Equation:

N5 (muh TZU/ (.U, Ta/ ma? (X) é
[ 1 1 1 + Ksium ) f 96 Lfill(“)

20(Tap, ) \ Agus()?  Ap(e)? ' Agir? ¥ 25T ) Relmia, o) Afin?* Dy 1ta g 14)
Vi’ 0 (Typ, 1
—8Z/()p(Typ, o) — L2 4 Az, (T, ) + go(ThV, ) Azs ()
1
A Patm 1 1 L :O;
+8Az(x) Rair [ZTW + 7D + Ez )

The vector «, which appears in Equations (2)-(14), comprises as its components the 47 model
parameters, which will be denoted in the following as «;, i.e.,

a2 (@1, ... n,) (15)

where N, = 47 represents the total number of model parameters. These model parameters value
and standard deviations have been experimentally derived, causing their statistical distributions not
to be completely known; the first four statistical moments (means, variance/covariance, skewness,
and kurtosis) of each of these parameter distributions have nevertheless been quantified, as presented
in Appendix B.

As discussed in [2], the numerical method used in the original work [1] to solve Equations (2)—(14)
failed to achieve convergence for all the considered data sets, and for this reason it was substituted
with a more accurate and efficient one, based on Newton’s method together with the GMRES linear
iterative solver for sparse matrices [9] comprised in the NSPCG package [10]. This method has been
thoroughly described in [2], Section 2.1.

The Jacobian matrix of derivatives of Equations (2)—(14) with respect to the state functions is
denoted as:

Ar B G D1 K
A, B, G Dy B
Ju)=| A3 By C D3 E |, (16)
Ay, By C Dy E
As Bs G D5 Es

The majority of the components of this block matrix remain unaltered from the Jacobian matrix
in [2], Equation (20), whose components are detailed in [2], Appendix C; the components which are
caused by the unsaturated operating conditions to be different from the study in [2] are separately
detailed in Appendix C of this paper. The above matrix J (u,) is a non-symmetric sparse matrix of
order 197 by 197; the diagonal storage method used in NSPCG to relevantly reduce the matrix size,
together with the approximation introduced by setting the column vectors (Ej, ..., E4) and the row
vectors (As, ..., Ds) to zero, are discussed in [2], Section 2.1.

As detailed in Appendix A, each of these data sets comprises measurements of the following
quantities: (i) Outlet air temperature measured with the “Tidbit” sensor; (ii) Outlet air temperature
measured with the “Hobo” sensor; (iii) Outlet water temperature; (iv) Outlet air relative humidity.

Accordingly to the aforementioned quantities contained in the benchmark data sets, the following
responses of interest have been chosen for this work:

1.
(@) the vector mg, £ {mg ), .y mz(,,l H)} of water mass flow rates at the exit of each control volume i,
(i=1,..49);
1..
(b) the vector T, £ {TIE,Z), .y TZ(,,IH)} of water temperatures at the exit of each control volume i,
(i=1,..49);
+
(c) the vector T, = {Ta(l),..., Tél)} of air temperatures at the exit of each control volume i,

(i=1,..49);
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+
(d) the vector RH £ |RH (1), ... RH (1) , having as components the air relative humidity at the exit
g P y

of each control volume i, (i = 1, ...,49);
(e) thescalar m,, representing the air mass flow rate along the height of the cooling tower the value
of the air mass flowrate.

(i)

It is important to note that the water mass flow rates m;,’, the water temperatures Tfs,i ), the air
temperatures Tu(l) and the air mass flow rate m, are computed by solving Equations (2)—(14), while the
air relative humidity value, RH () is obtained through the following expression:

w®p atm

REO = (. 2) % 100 = M x 100 (17)

" e (10,a) <eao+;§.)>

For the unperturbed base case, all model parameters («;) are used in solving Equations (2)—(14)
with their nominal values, which are listed in Appendix B. It is worth specifying that the nominal
values for parameters a1 through a5 (i.e., the dry bulb air temperature, dew point temperature, inlet
water temperature, atmospheric pressure and wind speed) are statistically computed by averaging the
values of the respective quantities in the 6717 data sets considered for this study.

The bar plots displayed below in Figures 4-7 show, at the exit of each of the 49 control volumes,
(i)

the values of the water mass flow rates my,’, the water temperatures Tz(ui ), the air temperatures Ta(i),
and the air relative humidity, RH(®), respectively.

2
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Figure 4. Bar plot of the water mass flow rates mg), (i=2,...,50), at the exit of each control volume
along the height of the fill section of the cooling tower.
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3. Development of the Cooling Tower Adjoint Sensitivity Model

The development of the cooling tower adjoint sensitivity model follows the same path
as in [2], Section 3.1, where the topic is discussed more in detail. The total sensitivity of
a model response R (my, Ty, Ty, w, my; &), with respect to arbitrary variations in the model’s
parameters dax = (baq,...,0ay,) and state functions émy, 6Ty, 6T, dw, dm,, around the nominal
values (m9, T, T9, w® m; ) of the parameters and state functions, is obtained by means of
the G- d1fferent1al of the model’s response to these changes. This G-differential is referred to
as DR (m9, T, T9, w®, mY; a®; 6myy, 6T, 6T, S, 6my,; 6x), and introducing the adjoint sensitivity
functions it becomes:

aR

l

Ny
DR (m ,T0, T, w0, m0; of; 6myy, 0Toy, 6T, S, (Sma,écx) - Z ( > + DRigireet (18)

where the “indirect effect” term, DR, iyect, is Obtained as:

DRingirect = My Q1 +Tw - Qo+ 7, O3+0- Qg+ 4y - Qs (19)

and where the vector [u,, Tw, Ta, O, ya]+ is required to be the solution of the following adjoint
sensitivity system:

Al Al AL Al Al Mo R;
BI BI B! B! B! T R,
ct o c c ct o | =] R |, (20)
DI DI D! D! D! 0 Ry
El E} E! E! E! Ha Rs

(1) (1)

The vectors Ry = (r[ -y ) , £ =1,2,3,4 in Equation (20) comprise the functional derivatives
of the model responses with respect to the state functions, i.e.,:

r%i) = BR ; rgi) = E)R ; rg) = aR, ; rfli) = aR, ; i=1,.., 1L (21)
iy aTi T dwl)
and where Rs is defined as follows:
_ dR
Rs = . (22)

while the vectors Q, = (qél), ey qy)) , £ =1,2,3,4 in Equation (19) comprise the derivatives of the
model’s equations with respect to model parameters, i.e.,:

. Ny aN() .
g\ = 2( aofj 5ocj>; i=1.,1 (=1234 (23)

and where Qs is defined as follows:

Na JdN5 >
Qs = —ou; (24)
° ]; ( aDé] !

It is worth reminding that the adjoint sensitivity system in Equation (20) is independent of
parameter variations. This feature allows the selected adjoint functions [py,, Tw, Ta, O, yur to be
computed by solving the adjoint sensitivity system just once.
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Dimensional analysis allows determining the units of the adjoint functions from Equation (19).
Namely, the units for the adjoint functions must satisfy the following relations:

{#z(;)] = [[Rl]]; [Tg)] = [[I\]Rj]; [Ta(i)] = [[153}]; [o(i)} = [[112]; [Ha] = [[Rj] (25)

where [R] denotes the unit of the response R, while the units for the respective equations are as follows:

M= N =L =l = = )

Table 1 below lists the units of the adjoint functions for five responses: R = ngl), R £ TYE,SO),
R 2 RH (1), R 2 m&? 0) and R £ m,, respectively, in which, Ta(l) denotes exit air temperature; Tz(,,so)

denotes exit water temperature; RH (1) denotes exit air relative humidity; m§,? 0) denotes exit water

mass flow rate; and m, denotes air mass flow rate.

Table 1. Units of the adjoint functions for different responses.

Responses [;455)} {Tz(lﬂ M")} [o(i)] [#a]
R2TY  K/(kg/s) K/(/s) K K/ (1/kg) K/ (J/m?)
R2TPY K/ (kg/s)  K/(J/s) K K/ (J/kg) K/ (J/m®)

R2RHM  (kg/s)™t  (1/s)7" - (I1/kg)”" (J/m?) "

R 2 550 - (I/kg)™"  kg/s (kg/s)/(I/kg) (kg/s)/ (J/md)

R2m, - U/kg)"  kg/s  (kg/s)/(/kg) (kg/s)/ (I/m?)

Figures 8-12 below display the bar plots of the adjoint functions corresponding to the five
measured responses of interest, namely: (i) The exit air temperature R = Ta(l) ; (i) The outlet (exit)

water temperature R = TZ(U50) ; (iii) The exit air humidity ratio R 2 RHW; (iv) The outlet (exit) water
mass flow rate R £ mgf 0) ; and (v) the air mass flow rate R £ m,,.
Let S; denote the “absolute sensitivity” of the response R with respect to the parameter «;, and is

defined as:

A OR
S] - atX]

I (i) (i) (i) (i)
(i) ON; (i) 9N, N3~ | () ON, ONs
i=21 <Vw al)é] Tw at)c] + Ta atX] to alX] + ‘Z/lg atX] (27)

An independent method to compute absolute response sensitivities S; is by making use of
perturbative finite difference methods, such as:

1. considering an arbitrarily small perturbation éa; to the model parameter «;;

2. re-computing the perturbed response R (tx?—l—éocj), where zx? denotes the unperturbed
parameter value;
3.  using the finite difference formula

0 ) = 0
R (oc] +(5o;]2j R(a}) +O(5(x]-)2 28)

FD ~

4.  using the approximate equality between Equations (27) and (28) to obtain independently the
respective values of the adjoint function(s) being verified.

The independent verification methodology discussed in steps (1)—(4) above will be clearly
illustrated in Appendix D, where the adjoint functions depicted in Figures 8-12 will be verified.
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Figure 9. Bar plots of adjoint functions for the response R £ Tis, as functions of the height of the
cooling tower’s fill section: (a) p,, = (y;}), ey yz(fg)); (b) T 2 <’l’z(ul), ey ’L'L(U49)); (0T, & (’L'a(l),..., 1'11(49));

d)o2 (o(1>,...,
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50

, the value of the adjoint function y, is —0.3771.
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Figure 10. Bar plots of adjoint functions for the response R 2 RH(1) as functions of the height of the
cooling tower’s fill section: (a) u, = (yg,,l), ey ygm)); (b) T 2 (ng,l),..., 75,49)); (1, & (Ta(l),..., 75549));

(d)o= (o(l), - 0(49)). For the response R 2 RH(1), the value of the adjoint function y, is —0.00743.
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Figure 11. Bar plots of adjoint functions for the response R = m,(ﬂ5 o) , as functions of the height of the

cooling tower’s fill section: (a) u, S (yg), ey yﬁfg)); (b) Ty = (Tzs,l),..., 75,49)); (T, & (Ta(l),..., 75549));

(d)o= (0(1), .y 0(49)). For the response R £ m7(4,5 O), the value of the adjoint function y, is —0.0306.
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Figure 12. Bar plots of adjoint functions for the response R £ m,, as functions of the height of the

cooling tower’s fill section: (a) u, = (ygvl),...,y;?g)); (b) T 2 (TL((}),..., ’l'z(v49>); (0T, & (Tél),..., 7,1(49));

(d)o= (0(1), .y 0(49)). For the response R £ m,, the value of the adjoint function p, is 5.805.

3.1. Sensitivity Analysis Results and Rankings

As has been discussed above, there are a total of 8079 measured benchmark data sets for the
cooling tower model operated in “fan-off” regime. As it has also been mentioned, 6717 benchmark data
sets (out of the total of 8079 data sets) are considered to correspond to the “unsaturated conditions”
which are analyzed in this work. The nominal values for boundary and atmospheric conditions used
in this work were obtained from the statistics of these 6717 benchmark data sets corresponding to
“unsaturated conditions”. In turn, these “unsaturated” boundary and atmospheric conditions were
used to obtain the sensitivity results reported in this Subsection. Sections 3.1.1-3.1.5, below, provide
the numerical values and rankings, in descending order, of the relative sensitivities computed using the
adjoint sensitivity analysis methodology for the five model responses Té”, Té,50), mz(f 0), RH (1), and m,.

Note that the relative sensitivity RS («;) of a response R («;) to a parameter «; is defined
as RS (a;) = [dR («;)/dw;] [a;/R (x;)]. Thus, the relative sensitivities are unit-less and are very

useful in ranking the parameters to highlight their relative importance for the respective response.
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Thus, a relative sensitivity of 1.00 indicates that a change of 1% in the respective parameter will induce
a 1% change in a response that is linear in the respective sensitivity. The higher the relative sensitivity,
the more important the respective parameter to the respective response.

3.1.1. Sensitivity Analysis Results and Rankings for the Outlet Air Temperature, Tél)

Table 2 lists the sensitivities, computed using Equations (18) and (19), of the air outlet temperature
with respect to all of the model’s parameters. The parameters have been ranked according to the
descending order of their relative sensitivities.

Table 2. Ranked relative sensitivities of the outlet air temperature, ngl).

Rank # Parameter («;) Nominal Value Rel. Sens. RS («;) Rel. Std. Dev. (%)

1 Inlet water temperature, T, ;, 298.893 K 0.91878 0.56
2 Air temperature (dry bulb), Ty, 298.882 K 0.06522 1.35
3 Inlet air temperature, T, ;, 298.882 K 0.06478 1.35
4 Pys(T) parameter, ag 25.5943 —0.01266 0.04
5 Dew point temperature, Ty, 292.077 K 0.01005 0.78
6 Pys(T) parameter, a; —5229.89 0.00828 0.08
7 Wind speed, Vi, 1.859 m/s —0.00172 50.7
8 Fill section equivalent diameter, Dy, 0.0381 m —0.00168 1.0
9 Fan shroud inner diameter, Dy, 41m —0.00104 1.0
10 Atmospheric pressure, Pyt 100,588 Pa —0.00084 0.41
11 Water enthalpy hy(T) parameter, a1 ¢ 4186.51 0.00070 0.04
12 Nu parameter, ag N, 8.235 0.00070 25.0
13 Fill section surface area, Ay, f 14221 m2 0.00070 25.0
14 Wetted fraction of fill surface area, w;s, 1.0 0.00070 0.00
15 Fill section flow area, Ay 67.29 m? —0.00068 10.0
16 Inlet air humidity ratio, w;, 0.0139 0.00055 13.8
17 Inlet water mass flowrate, 1y, i, 44.0193 kg/s 0.00048 5.0
18 Dynamic viscosity of air at T = 300 K, u 1.983 x 1073 kg/(m-s) 0.00048 4.88
19 Fill section frictional loss multiplier, f 4.0 0.00048 50.0
20 Fill section height, Az 2.013 m 0.00046 1.0
21 Day/(T) parameter, aj 4, 2.65322 —0.00043 0.11
22 Cpa(T) parameter, ag,cpq 1030.5 —0.00041 0.03
23 Thermal conductivity of air at T = 300 K, k;, 0.02624 W/ (m-K) 0.00037 6.04
24 Heat transfer coefficient multiplier, f,; 1.0 0.00037 50.0
25 hg(T) parameter, agg 2,005,744 —0.00036 0.05
26 Mass transfer coefficient multiplier, f; 1.0 0.00034 50.0
27 Day(T) parameter, a; 44, —6.1681 x 1073 0.00030 0.37
28 Dav(T) parameter, 4 44, 7.06085 x 10~ 0.00022 0
29 h¢(T) parameter, a¢¢ —1,143,423 —0.00020 0.05
30 Kinematic viscosity of air at 300 K, v 1.568 x 10° m?/s 0.00011 12.09
31 Prandlt number of air at T =80 °C, Pr 0.708 —0.00011 0.71
32 Schmidt number, Sc 0.5998 0.00011 2.66
33 hg(T) parameter, a1 1815.437 —0.00011 0.19
34 Sum of loss coefficients above fill, kg, 10.0 0.00010 50.0
35 Day(T) parameter, a3 4,4, 6.55265 x 107° —0.000094 0.58
36 Drift eliminator thickness, Az, 0.1524 m 0.000034 1.0
37 Cpa(T) parameter, a1 ¢p, —0.19975 0.000023 1.0
38 Cooling tower deck width in x-dir, W, 85 m 0.000017 1.0
39 Cooling tower deck width in y-dir, Wyy, 8.5 m 0.000017 1.0
40 Cooling tower deck height above ground, Az 10.0 m 0.000014 1.0
41 Cpa (T) parameter, 5 ¢, 3.9734 x 1074 —0.000013 0.84
42 Fan shroud height, Az, 3.0m 0.000004 1.0
43 Rain section height, Az, 1.633 m —0.000002 1.0
44 Basin section height, Az, 1.168 m —0.000001 1.0
45 Nu parameter, a; n, 0.0031498 0.000 31.75
46 Nu parameter, a, Ny 0.9902987 0.000 33.02
47 Nu parameter, a3 Ny 0.023 0.000 38.26

As the results in Table 2 indicate, the first parameter (i.e., Ty, ;) has a relative sensitivity around

(1)

90%, and is therefore the most important for the air outlet temperature response, T, , since that means
that a 1% change in Ty, ;;, would induce a 0.91% change in T,l(l). The next four parameters (i.e., Ty,
Ty,in, a0, Tap) have relative sensitivities between 1% and 6%, and are therefore somewhat important.
Parameters #6 through #9 (i.e., a1, Vi, Dy, Dy,,) have relative sensitivities between 0.1% and 0.8%.
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The remaining 38 parameters are relatively unimportant for this response, having relative sensitivities
smaller than 1% of the largest relative sensitivity (with respect to T, ;,,) for this response. Positive
sensitivities imply that a positive change in the respective parameter would cause an increase in the
response, while negative sensitivities imply that a positive change in the respective parameter would
cause a decrease in the response.

3.1.2. Sensitivity Analysis Results and Rankings for the Outlet Water Temperature, ng,50)

The results and ranking of the relative sensitivities of the outlet water temperature with respect
to the most important nine parameters for this response are listed in Table 3. The largest sensitivity
of TZE,SO) is to the parameter T, ;,, and has the value of 0.5055; this means that a 1% increase in T, ;,
would induce a 0.5055% increase in Tz(,,so) . The sensitivities to the remaining 38 model parameters
have not been listed since they are smaller than 1% of the largest sensitivity (with respect to T, ;,,) for
this response.

Table 3. Most important relative sensitivities of the outlet water temperature, TZ(USO).

Rank # Parameter (u;) Nominal Value  Rel. Sens. RS («;)  Rel. Std. Dev. (%)
1 Inlet water temperature, T, ;, 298.893 K 0.50556 0.56
2 Inlet air temperature, T, ;, 298.882 K 0.25323 1.35
3 Air temperature (dry bulb), Ty, 298.882 K 0.25263 1.35
4 Dew point temperature, po 292.077 K 0.17100 0.78
5 Pys(T) parameters, ag 25.5943 —-0.12617 0.04
6 Pys(T) parameters, a; —5229.89 0.08251 0.08
7 Inlet air humidity ratio, w, 0.0139 0.00934 13.8
8 Water enthalpy hf(T) parameter, a1 4186.50768 0.00704 0.04
9 Wind speed, Vi 1.859 m/s —0.00595 50.7

(50)

3.1.3. Sensitivity Analysis Results and Rankings for the Outlet Water Mass Flow Rate, 13,

The results and ranking of the relative sensitivities of the outlet water mass flow rate with respect
to the most important 12 parameters for this response are listed in Table 4. This response is most
sensitive to my,;, (a 1% increase in this parameter would cause a 1.01% increase in the response) and
the second largest sensitivity is to the parameter T;, ;, (a 1% increase in this parameter would cause
a 0.214% decrease in the response). The sensitivities to the remaining 35 model parameters have
not been listed since they are smaller than 1% of the largest sensitivity (with respect to m, ;,) for
this response.

(50)

Table 4. Most important relative sensitivities of the outlet water mass flow rate, my,

Rank # Parameter (u;) Nominal Value  Rel. Sens. RS («;)  Rel. Std. Dev. (%)
1 Inlet water mass flow rate, n1;, ;, 44.0193 kg /s 1.00240 5
2 Inlet water temperature, T, ;, 298.893 K —0.21368 0.56
3 Dew point temperature, Ty, 292.077 K 0.08748 0.78
4 Inlet air temperature, T, ;, 298.882 K 0.08692 1.35
5 Air temperature (dry bulb), Ty, 298.882 K 0.08663 1.35
6 Pys(T) parameters, ag 25.5943 —0.06479 0.04
7 Pys(T) parameters, a; —5229.89 0.04238 0.08
8 Inlet air humidity ratio, wj, 0.0139 0.00478 13.8
9 Wind speed, Vi 1.859 m/s —0.00313 50.7
10 Fan shroud inner diameter, Dy, 41m —0.00189 1
11 Fill section equivalent diameter, Dy, 0.0381 m —0.00152 1
12 Fill section flow area, A fill 67.29 m? 0.00124 10
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3.1.4. Sensitivity Analysis Results and Rankings for the Outlet Air Relative Humidity, RH(")

The results and ranking of the relative sensitivities of the outlet air relative humidity with respect
to the most important 29 parameters for this response are listed in Table 5. The first three sensitivities
of this response are the most relevant; in particular, an increase of 1% in Ty, or T, ;;, would cause
an increase in the response of 0.27% or 0.25%, respectively. On the other hand, an increase of 1% in
Ty,in would cause a decrease of 0.32% in the response. The sensitivities to the remaining 18 model
parameters have not been listed since they are smaller than 1% of the largest sensitivity (with respect
to T, i) for this response.

Table 5. Most important relative sensitivities of the outlet air relative humidity, RH(1).

Rank # Parameter (&;) Nominal Value Rel. Sens. RS («;)  Rel. Std. Dev. (%)
1 Inlet water temperature, T, ;, 298.893 K —0.31903 0.56
2 Air temperature (dry bulb), Ty, 298.882 K 0.27111 1.35
3 Inlet air temperature, T, ;, 298.882 K 0.24914 1.35
4 Dew point temperature, Ty, 292.077 K 0.06200 0.78
5 Dav(Tgp) parameter, aj 44, 2.65322 —0.21076 0.11
6 Fill section equivalent diameter, Dy, 0.0381 m —0.01753 1
7 Mass transfer coefficient multiplier, f; 1.0 0.01662 50
8 Dav(Tgp) parameter, aj 44, —0.006168 0.01464 0.37
9 Wind speed, V;, 1.859 m/s —0.01353 50.7
10 Dav(Tgp) parameter, ag 4q, 7.0608 x 10~ 0.01108 0
11 Fill section surface area, Ag,, f 14221 m?2 0.00991 25
12 Wetted fraction of fill surface area, wyg, 1 0.00991 0
13 Nu parameter, ag Ny 8.235 0.00991 25
14 Fan shroud inner diameter, Dy, 41m —0.00820 1
15 Thermal conductivity of air at T = 300 K, k;, 0.02624 W /(mK) —0.00671 6.04
16 Heat transfer coefficient multiplier, f;,; 1 —0.00671 50
17 Cpa(T) parameter, aq,cpq 1030.5 0.00670 0.03
18 Pys(T) parameters, ag 25.5943 —0.00656 0.04
19 Kinematic viscosity of air at 300 K, v 1.568 x 107> (m2/s) 0.00554 12.09
20 Prandlt number of air at T = 80 °C, Pr 0.708 —0.00554 0.71
21 Schmidt number, Sc 0.5998 0.00554 2.66
22 Fill section flow area, Agyy 67.29 m? —0.00539 10
23 Day(T) parameter, a3 4,4, 6.55266 x 10~° —0.00465 0.58
24 Dynamic viscosity of air at T =300 K, p 1.983 x 10~ kg/(m-s) 0.00381 4.88
25 Fill section frictional loss multiplier, f 4 0.00381 50
26 Pys(T) parameters, a; —5229.89 0.00379 0.08
27 Atmosphere pressure, Py, 100,588 Pa 0.00372 0.41
28 Fill section height, Az fill 2.013m 0.00362 1
29 Inlet air humidity ratio, w;y, 0.0139 0.00339 13.8

3.1.5. Relative Sensitivities of the Air Mass Flow Rate, m,

The results and ranking of the relative sensitivities of the air mass flow rate with respect to the
most important 14 parameters for this response are listed in Table 6. The first three sensitivities of this
response are very large (relative sensitivities larger than unity are customarily considered to be very
significant). In particular, an increase of 1% in T, ;, or Ty, would cause a decrease in the response of
38.51% or 38.49%, respectively. On the other hand, an increase of 1% in T, ;, would cause an increase
of 36% in the response. The sensitivities to the remaining 33 model parameters have not been listed
since they are smaller than 1% of the largest sensitivity (with respect to T} ;,,) for this response.

Overall, the air mass flow rate, m,, displays the largest sensitivities, so this response is the most
sensitive to parameter variations. The other responses, namely the outlet air temperature, the outlet
water temperature, the outlet water mass flow rate and the outlet air relative humidity display
sensitivities of comparable magnitude.
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Table 6. Most important relative sensitivities of the air mass flow rate, 1.

Rank # Parameter («;) Nominal Value Rel. Sens. RS («;)  Rel. Std. Dev. (%)
1 Inlet air temperature, T, ;, 298.882 K —38.51406 1.35
2 Air temperature (dry bulb), Ty, 298.882 K —38.49249 1.35
3 Inlet water temperature, Ty, ;, 298.893 K 36.00130 0.56
4 Atmosphere pressure, Py 100,588 Pa 1.37474 0.41
5 Wind speed, V;, 1.859 m/s 1.36609 50.7
6 Fan shroud inner diameter, Dy, 41m 0.82790 1
7 Pys(T) parameters, ag 25.5943 —0.76700 0.04
8 Fill section equivalent diameter, Dy, 0.0381 m 0.74221 1
9 Dew point temperature, Ty, 292.077 K 0.70105 0.78

10 Fill section flow area, Ay 67.29 m?2 0.54384 10
11 Pys(T) parameters, a; —5229.89 0.50156 0.08
12 Dynamic viscosity of air at T = 300 K, u 1.983 x 1075 kg/(m-s) —0.38448 4.88
13 Fill section frictional loss multiplier, f 4 —0.38448 50
14 Fill section height, Az 2.013 m —0.36512 1

3.2. Cross-Comparison of Sensitivity Results

In Tables 7-11, the ranked relative sensitivities for each response are compared side-by-side
between three operating conditions, i.e., the two subcases discussed in [2] (partially saturated subcase I,
completely saturated subcase II) and the unsaturated case analyzed in this paper. Among the three
operating conditions, the “unsaturated case” is defined as a working condition in which air is
unsaturated from the inlet to outlet of the cooling tower; while in the saturated subcase II, on the
contrary, air is saturated from inlet to outlet of the cooling tower; the saturated subcase I is the
combination of the these two cases, i.e., air in the lower portion of the fill section of the cooling tower
is in unsaturated conditions, reaching saturation at some point along the height of the tower and
remaining saturated in the upper part of the cooling tower. Cross-comparison of sensitivity results
reveals the sensitivity variations between the three operating conditions.

The relative sensitivities and corresponding parameters listed in Table 7 are extracted from
Tables 1 and 6 in [3], and Table 2 in this paper. As shown in Table 7, for all three operating conditions,
the first most sensitive parameters of the response of air outlet temperature, Ta(l), is the same (i.e., Ty jyy)-
The 2nd and 3rd most sensitive parameter are inverted in the unsaturated case with respect to the two
subcases of the saturated case, but with values very close between the two parameters. The parameters
that ranks in 4th place for this response is the same for all cases (i.e., ag). The 5th parameter is a¢ for
Subcases I and Il and Ty, for the unsaturated case.

For the first parameter (i.e., Ty, i), the unsaturated case displays the largest sensitivity for this
response; subcase II has the smallest sensitivity; while subcase I has an intermediate value of sensitivity
between the two. This is expected since subcase I is a mixed case between the unsaturated case and
the saturated subcase II, as explained above. For all the remaining parameters in the table the situation
is reversed, with Subcase II showing the largest sensitivity values and the unsaturated case presenting
the smallest ones, with Subcase I still in the middle. Generally, the sensitivity magnitude of subcase I
is slightly closer to that of subcase II. This can be explained by the fact that air remains unsaturated
less than half of the height of the fill section, and flows in saturated conditions for more than half of
the height of the fill section, as analyzed in [2].

The relative sensitivities and corresponding parameters listed in Table 8 are extracted from
Tables 2 and 7 in [3], and Table 3 in this paper. As shown in Table 8, for the response of water outlet
temperature, TZS,SO), both the unsaturated case and subcase I are most sensitive to the parameter T;,, ;;,,
whereas subcase II is most sensitive to the parameter T, ;,. As a comparison, the response of water
outlet temperature to the parameter T, ;,, ranks in 3rd place, with a value comparable to the other two
cases. The next two most sensitive parameters that rank from 2nd to 3rd places of this response are also
different between the operating conditions: for both the unsaturated case and subcase I, parameters
T, in and Ty, rank in 2nd and 3rd places, respectively; however, for subcase II, parameters that take
the 2nd and 3rd places are Ty, and T, ;,;, respectively. The parameters that take the 4th and 5th places
are also different between the operating conditions, as shown in the table. Overall, for the response
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)

of water outlet temperature, TZE,SO
unsaturated case.

The relative sensitivities and corresponding parameters listed in Table 9 are extracted from Tables 3
and 8 in [3], and Table 4 in this paper. As shown in Table 9, for all three operating conditions, the first
two most sensitive parameters of the response of water outlet mass flow rate, m,(u5 O), are the same
(i.e., my, i, and T, ;,,, respectively). In addition, for each of the first two parameters, all three operating
conditions have comparable sensitivity magnitudes. This indicates that the sensitivities of the first two

parameters are insensitive to the operating condition change. The third most sensitive parameter of

, the sensitivity behavior of subcase I is more similar to that of the

this response is different between the operating conditions: for both the unsaturated case and subcase
I, this parameter is T,,; whereas for subcase 2, this parameter is T ;,,. Similarly, the parameters that
take the 4th and 5th places are also different between the operating conditions, as shown in the table.

The relative sensitivities and corresponding parameters listed in Table 10 are extracted from
Tables 4 and 9 in [3], and Table 5 in this paper. As shown in Table 10, for Subcases I and II, the first
three most sensitive parameters of the response of air outlet relative humidity, RH (1), are the same
(i-e., Tyin, Tap and Ty, respectively); the order is different for the unsaturated case. The next two
most sensitive parameters that rank the 4th and 5th places of this response are different between the
operating conditions.

For each of the first three parameters, all three operating conditions are sensitive to the parameter
changes. In which, subcase II is the most sensitive case; and the unsaturated case is the least sensitive
case comparatively. For instance, 1% change in T, ;5, Typ or T, will cause around 0.2% change in RH (1)
for the unsaturated case, around 2% change in RH (1) for subcase I; and nearly 15% change in RH @ for
subcase II, respectively. Overall, for the response of air outlet relative humidity, RH!), the sensitivity
behavior of subcase I is also more similar to that of subcase 11, as also the signs of most of the sensitivity
values, inverted in the unsaturated case with respect to Subcase I and II, show in Table 10.

The relative sensitivities and corresponding parameters listed in Table 11 are extracted from
Tables 5 and 10 in [3], and Table 6 in this paper. As shown in Table 11, for all the operating conditions,
the first three most sensitive parameters of the response of air mass flow rate, m,, are the same (i.e., Ty,
Ty in and Ty, 1, respectively) with the order of the first two being swapped for the unsaturated case. Py,
is the 4th more sensitive parameter in all operating conditions, and with values comparable between
the three cases; the parameters ranking in 5th place are different for the three operating conditions.

For each of the first three parameters, all three operating conditions are sensitive to the parameter
changes. Differently from the response RH(!), subcase II is this time the least sensitive case, while the
unsaturated case is the most sensitive case comparatively. For instance, 1% change in T, ;,,, Ty or Ty iy
will cause around 38% change in m, for the unsaturated case, around 24% change in m, for subcase [;
and nearly 22% change in m, for subcase II, respectively. Overall, for the response of air mass flow
rate, m,, the sensitivity behavior of subcase I is also more similar to that of subcase II.

Table 7. Cross-comparison of the top five relative sensitivities for the response of air outlet temperature, T,Z(1> .

Rel. Sens. for Unsaturated Rel. Sens. for Saturated Conditions
Rank # Conditions (Based on 6717 Subcase I (Based on 377 Data Subcase II (Based on 290 Data
Unsaturated Data Sets) Sets with Inlet Air Unsaturated) Sets with Inlet Air Saturated)
1 0.9179 0.8346 0.8161
Tw,in Tw,in Tw,in
’ 0.0652 0.1436 0.1754
Tdb Ta,in Ta,in
3 0.0648 0.1429 0.1741
Toin Tap Tap
4 —0.0127 —0.0231 —0.0272
ag ap ap
0.0101 0.0151 0.0176

5 po a a




Energies 2016, 9, 1028

22 of 52

Table 8. Cross-comparison of the top five relative sensitivities for the response of water outlet

temperature, ngjr)o).

Rel. Sens. for Unsaturated
Rank # Conditions (Based on 6717
Unsaturated Data Sets)

Rel. Sens. for Saturated Conditions

Subcase I (Based on 377 Data
Sets with Inlet Air Unsaturated)

Subcase II (Based on 290 Data
Sets with Inlet Air Saturated)

1 0.5056 0.4856 0.4858
Tw,in Tw,in Ta,in
By 0.2532 0.2461 0.4800
Ta,in Tn,in Tdb
3 0.2526 0.2434 0.4568
Tap Tap To,in
0.1710 0.2074 —0.1170
4
Ty P Ty P ap
s —0.1262 —0.1140 0.0756
ag ap ay

Table 9. Cross-comparison of the top five relative sensitivities for the response of water outlet mass

(50)

flow rate, my,

Rel. Sens. for Unsaturated
Rank # Conditions (Based on 6717
Unsaturated Data Sets)

Rel. Sens. for Saturated Conditions

Subcase I (Based on 377 Data
Sets with Inlet Air Unsaturated)

Subcase II (Based on 290 Data
Sets with Inlet Air Saturated)

1 1.002 1.002 1.002
Moy in My in Moy in
’ —0.2137 —0.1983 —0.2129
Tw,in Tw,in Tw,in
3 0.0875 0.1069 0.1783
po po Ta,in
4 0.0869 —0.0593 0.1751
Ta,irz ag Tdb
5 0.0867 0.0557 —0.0613
Tdb Ta,in ao

Table 10. Cross-comparison of the top five relative sensitivities for the response of air outlet rel.

humidity, RH®).

Rel. Sens. for Unsaturated
Rank # Conditions (Based on 6717
Unsaturated Data Sets)

Rel. Sens. for Saturated Conditions

Subcase I (Based on 377 Data
Sets with Inlet Air Unsaturated)

Subcase II (Based on 290 Data
Sets with Inlet Air Saturated)

1 —0.3190 —2.1108 —14.347
Tw,in Ta,in Ta,in
’ 0.2711 —1.9469 —14.024
Tap Tap Tap
3 0.2491 1.5759 13.216
Ta,in po po
0.0620 0.3398 0.7257
4 T, Twi wj
dp w,in in
5 —0.2108 —0.1559 0.6619
M,dav M,dav Tow,in
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Table 11. Cross-comparison of the top five relative sensitivities for the response of air mass flow

rate, m,.
Rel. Sens. for Unsaturated Rel. Sens. for Saturated Conditions
Rank # Conditions (Based on 6717 Subcase I (Based on 377 Data Subcase II (Based on 290 Data
Unsaturated Data Sets) Sets with Inlet Air Unsaturated)  Sets with Inlet Air Saturated)
1 —38.514 —24.478 —22.043
Ty in Tap Tap
» —38.492 —24.456 —22.002
Tdb Ta,in Ta,in
3 36.001 22.209 20.375
Tw,in Tw,in Tw,in
4 1.3747 1.2204 1.1942
P atm P atm P atm
1.3661 0.8567 —0.8716
5
Vw D f an ap

3.3. Experimental Data Assimilation, Model Calibration and Best-Estimate Predicted Results with Reduced
Predicted Uncertainties

This subsection presents the results of applying the Predictive Modeling of Coupled Multi-Physics
Systems (PM_CMPS) methodology [4] to the counter-flow cooling tower model.

The a priori covariance matrix, Cov (Tm‘“’s Tmeas RH”“’”S) £ C,,, of the measured responses

a,out’ ~w,out’ out

measured
(namely: the outlet air temperature, T/% = Tél) ; the outlet water temperature,
y p a,out p
(50) measured . . . 1 measured
wout = | Tw , and the outlet air relative humidity, RHI'Y* = {RH( )} ,
cf. Equation (A4), is reproduced below:
8.09 192 2774
Cov (T}, TS, RHIGS ) £ Cpp = 1.92 194 —-1.96 (29)
—27.74 —-196 195.81

The a priori response-parameter covariance matrix, C;4, cf. Equation (A5), is reproduced below:

1036 281 222 -23264 130 0 --- 0
Cov (TJeds, TWess, RH™, ..., a47) 2 Cr = | 158 196 201 -2376 —010 0 --- 0 |. (30)
—3589 243 —079 72011 —548 0 --- 0

where the measured correlated parameters are: a; E Ty, ap = Tap, a3 = Tow,in, &4 £ Pum, and a5 £ V.

The a priori parameter covariance matrix, Cyy, is:

Var(aq) Cov(ay, a0) Cov(ay, aq7)
Co 2 Cov(ap, o) Var(ay) Cov(ap, a7)
Cov(ayz, 1) Var(ayz)
16.27 3.56 2.13 —494.48 245 0 0
3.56 5.23 2.22 —138.46 028 O 0 (31)
213 2.22 2.85 —58.63 012 0 0
_ —494.48 —138.46 —58.63 166678.40 —49.62 0 0
- 2.45 0.28 012  —4962 089 0 0
0 0 0 0 0 0 0
0 0 0 0 0 0 0.00025
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. . . . com . .
The a priori covariance matrix of the computed responses, Cy, ", is given below:

"™ = Coov <T£l), T},?O),RH<1>) = 8,,CoaSH,

+
3aTa(l) ngEl) Var(aq) Cov(a,ap) - Cov(ay, agy) aanEl) gTa(l)
al VA4 aNa [Xl YAy “Nﬂ
_ agffo) . aaTI("SO) Cov(ag, 1)  Var(ag) - Cov(ap,agy) agz(uso) » %TZE;O)
aRHD  oRHW ' ' ' ' srHD AR (32)
dar " dang Cov(ayz, a1) : - Var(ay) dag 7" dang

278 2.64 0.11
= | 264 385 056
011 056 1.37

3.3.1. Model Calibration: Predicted Best-Estimated Parameter Values with Reduced Predicted
Standard Deviations

The best-estimate nominal parameter values have been computed as follows:
apred — 0 _ (CaaSyy — Car) [Dw]_1 [r“ (oco, [30) — rm} , (33)

in conjunction with the a priori matrices given in Equations (29)-(32) and the sensitivities presented in
Tables 1-5. The resulting best-estimate nominal values are listed in Table 12, below. The corresponding
best-estimate absolute standard deviations for these parameters are also presented in this table. These
values are the square-roots of the diagonal elements of the matrix Cg,:fd. For comparison, the original
nominal parameter values and original absolute standard deviations are also listed. As the results in
Table 12 indicate, the predicted best-estimate standard deviations are all smaller or at most equal to
(i-e., left unaffected) the original standard deviations. The parameters are affected proportionally to the
magnitudes of their corresponding sensitivities: the parameters experiencing the largest reductions in
their predicted standard deviations are those having the largest sensitivities.

Table 12. Best-estimated nominal parameter values and their standard deviations.

i Independent Scalar Parameters (a;) Mat.h. O.riginal Original Absolute Best—!istimated Best-Estimated
Notation Nominal Value Std. Dev. Nominal Value  Absolute Std. Dev.
1 Air temperature (dry bulb), (K) Tap 298.882 4.034 298.799 223
2 Dew point temperature (K) Tap 292.077 2.287 292.803 2.16
3 Inlet water temperature (K) Ty,in 298.893 1.687 298.712 1.63
4 Atmospheric pressure (Pa) Patm 100,588 408.26 100566 397.57
5 Wind speed (m/s) Vi 1.859 0.941 1.794 0.783
6 Sum of loss coefficients above fill ksum 10 5 10.045 4.996
7 Dy“;:‘igo‘éil’f‘(’ig}/’;f;ir at m 1.983 x 1073 9.676 x 10~7 1.983 x 1075 9.674 x 1077
8 Kmer;‘figo‘gs;‘zi?/:i airat v 1568 x 1075 1.895 x 1076 1,566 x 1075 1.895 x 1076
9 The“T“il ;gé‘dK“(Cvt\l,V/ﬁ’g air at Kair 0.02624 1584 x 103 0.02624 1.583 x 103
10 Heat transfer coefficient multiplier St 1 0.5 1.00532 0.5
11 Mass transfer coefficient multiplier fmt 1 0.5 0.9342 0.496
12 Fill section frictional loss multiplier f 4 2 4.088 1.96
i P (T) parameters ag 25.5943 0.01 25.5943 0.01
14 a —5229.89 4.4 —5229.92 4.40
15 a9,cpa 1030.5 0.2940 1030.5 0.294
16 Cpa(T) parameters T1,cpa —0.19975 0.0020 —0.19975 0.0020

17 a2,cpa 3.9734 x 1074 3.345 x 1076 3.9734 x 1074 3.345 x 1076
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Table 12. Cont.

i Independent Scalar Parameters (;) Math. Original Original Absolute Best-Estimated Best-Estimated
P ! Notation Nominal Value Std. Dev. Nominal Value  Absolute Std. Dev.
18 a0 dav 7.06085 x 107 0 7.0608 x 10~ 0
19 a1 dav 2.65322 0.003 2.65322 0.003
—_— D,y (T) parameters -
20 a3 dap —6.1681 x 1073 23 x 107> —6.168 x 103 23 x 1072
21 3 dav 6.55266 x 1070 3.8 x 108 6.5526 x 107° 38 x 1078
22 aof —1,143,423.78 543. —1,143,423.7 543
—_ h¢(T) parameters
23 arf 4186.50768 1.8 4186.50822 1.8
24 agg 2,005,743.99 1046 2,005,743.78 1046
R hg(T) parameters
25 a1 1815.437 35 1815.43630 35
26 ag,Nu 8.235 2.059 8.11039 2.055
27 ai,Nu 0.00314987 0.001 0.00314987 0.001
—_— Nu parameters
28 az Nu 0.9902987 0.327 0.9902987 0.327
29 az Ny 0.023 0.0088 0.023 0.088
30 Cooling tower deck width in x-dir (m) Wik 8.5 0.085 8.5 0.085
31 Cooling tower deck width in y-dir (m) Wiy 8.5 0.085 8.5 0.085
2 Cooling tower deck height above Az 10 01 10 01
ground (m)
33 Fan shroud height (m) Azfay 3.0 0.03 3.0 0.03
34 Fan shroud inner diameter (m) Dan 4.1 0.041 41 0.041
35 Fill section height (m) Dzgyy 2.013 0.02013 2.013 0.02013
36 Rain section height (m) Nzygin 1.633 0.01633 1.633 0.01633
37 Basin section height (m) Az 1.168 0.01168 1.168 0.01168
38 Drift eliminator thickness (m) Az, 0.1524 0.001524 0.1524 0.001524
39 Fill section equivalent diameter (m) Dy, 0.0381 0.000381 0.0381 0.000381
40 Fill section flow area (m?2) Af,'” 67.29 6.729 67.207 6.720
41 Fill section surface area (m?) Asuyf 14,221 3555.3 14,005 3548.6
42 Prandlt number of air at T =80 °C P, 0.708 0.005 0.708 0.005
43 Wetted fraction of fill surface area Wsa 1 0 1 0
. Math. Original Best-estimated Best-estimated
! Boundary Parameters Notation Nominal Value Absolute Std. Dev. Nominal Value  Absolute Std. Dev.
44 Inlet water mass flowrate (kg/s) My in 44.0193 2.201 44.0696 2.199
45 Inlet air temperature (K) Tain; set to Ty 4.034 299.841 2.73
46 Inlet air humidity ratio Wiy 0.01379 0.00192 0.01406 0.00191
. . Math. Original Best-estimated Best-estimated
! Special Dependent Parameters Notation Nominal Value Absolute Std. Dev. Nominal Value  Absolute Std. Dev.
47 Schmidt number Sc 0.5999 0.0159 0.5999 0.0159

3.3.2. Predicted Best-Estimated Response Values with Reduced Predicted Standard Deviations

. . . red .
The predicted response covariance matrix, Cfr ,1s as follows:

) " N o 140 092 —0.13
crre ECOU([TQ(D} TV [REW] >: 092 127 017 |. (34)
~013 017 130

The non-zero elements with the largest magnitudes of best-estimate response-parameter
. . pred
correlation matrix, C,;, , are as follows:

rel.cor.(Rq,aq) = —0.040; rel.cor.(Ry, a41) = —0.038;
rel.cor.(Ry, aq) = —0.095; rel.cor.(Rp, ayg1) = —0.008; (35)
rel.cor.(Rs, aq) = 0.019; rel.cor.(Rs, aq1) = 0.222.
The notation used in Equation (35) is as follows: R; £ Ta(l),Rz £ TZE,5O), R; £ RH 1 ; 0y = Papm,
X471 £ Asurf-
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The resulting best-estimate predicted nominal values are summarized in Table 13. To facilitate
comparison, the corresponding measured and computed nominal values are also presented in this
table. Note that there are no direct measurements for the outlet water flow rate, mz(u5 0). For this response,
therefore, the predicted best-estimate nominal value has been obtained by a forward re-computation
using the best-estimate nominal parameter values listed in Table 12, while the predicted best estimate

standard deviation for this response has been obtained as follows:

i)™ = [0 [Caa [s1]” (36)

The results presented in Table 13 indicate that the predicted standard deviations are smaller than
either the computed or the experimentally measured ones. This is indeed the consequence of using
the PM_CMPS methodology in conjunction with consistent (as opposed to discrepant) computational
and experimental information. Often, however, the information is inconsistent, usually due to the
presence of unrecognized errors. Solutions for addressing such situations have been proposed in [10].
It is also important to note that the PM_CMPS methodology has improved (i.e., reduced, albeit not
by a significant amount) the predicted standard deviation for the outlet water flow rate response, for
which no measurements were available. This improvement stems from the global characteristics of
the PM_CMPS methodology, which combines all of the available simultaneously on phase-space, as
opposed to combining it sequentially, as is the case with the current state-of-the-art data assimilation
procedures [11,12].

Table 13. Computed, measured, and optimal best-estimate nominal values and standard deviations for
the outlet air temperature, outlet water temperature, outlet air relative humidity, outlet water mass
flow rate and air mass flow rate responses.

Norminal Values and

(1) (50) 1) 19 (50)
Standard Deviations TV Kl ToO [KI RHD [%]  mg? [kg/s]  ma lkg/s]

Measured
nominal value 299.11 298.10 89.61 — —
standard deviation +2.84 +1.39 +13.62 — —
Computed
nominal value 298.79 297.42 99.80 43.91 15.84
standard deviation +1.67 +1.96 +1.17 +2.20 +12.20
Best-estimate
nominal value 298.65 297.52 99.69 43.97 14.86
standard deviation +1.57 +1.38 +1.09 +2.19 +8.34

4. Discussion

The original numerical method presented in [1] for the model solution has been replaced in
this work with a considerably more accurate and efficient one which guarantees convergence of the
computations for all of the available data sets. The adjoint model of the cooling tower has been
implemented to compute exactly and efficiently the sensitivities of the model responses to all the
47 model parameters. The adjoint sensitivity model yields the adjoint state functions which are used
to compute the sensitivities of each model response to all of the 47 model parameters by means of
just one adjoint model computation. These adjoint state functions have been computed and their
numerical accuracy has been independently verified. The response sensitivities to all model parameters
have been computed for the following responses: (i) the outlet air temperature; (ii) the outlet water
temperature; (iii) the outlet water mass flow rate; (iv) the air outlet relative humidity; and (v) air mass
flow rate. Thes sensitivities have been subsequently used within the “predictive modeling for coupled
multi-physics systems” (PM_CMPS) methodology [4] to obtain: (a) optimal best-estimate prediction
for the model parameter values; (b) optimal best-estimate nominal values of the model responses;
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(c) reduced predicted standard deviations for the best-estimate calibrated model parameter values;
and (d) reduced predicted standard deviations for the best-estimate predicted response values.

The results presented in this work show that the PM_CMPS methodology reduces the predicted
standard deviation to values that are smaller than both the standard deviations of the measured and
the computed response, respectively, even for responses, such as for the air mass flow rate, for which no
experimentally measured values are available. This reduction stems from the fact that the PM_CMPS
methodology simultaneously combines all the available data in the phase-space; customary data
assimilation methodologies [11,12] only allow a sequential combination of the available information.
All in all, the application of the PM_CMPS methodology has produced and improved, calibrated
and validated model for simulating the functioning of a buoyancy-operated cooling tower under
unsaturated conditions. Ongoing work aims at using second-order sensitivities, to be computed by
applying the 2nd-ASAM presented in [13,14]. The availability of second-order response sensitivities
will enable the computation of non-Gaussian features, such as skewness and kurtosis, of the response
distributions of interest.
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Appendix A. Statistical Analysis of Experimentally Measured Responses for SRNL F-Area
Cooling Towers

Histogram plots of the 6717 measurement sets considered in this work (each set containing
measurements of T, ;. (Tidvit), Ta,out(Hobo)r Tt out- and RH™*), together with statistical analyses thereof
are presented in the remainder of this Appendix.

The measured outlet (exit) air relative humidity, RH"**®, was obtained using Hobo humidity
sensors. The accuracy of these sensors is depicted in Figure A1, which indicates the following tolerances
(standard deviations): £2.5% for relative humidity from 10% to 90%; between £2.5% and +3.5% for
relative humidity from 90% to 95%; and £3.5%-14.0% from 95% to 100%. However, when exposed to
relative humidity above 95%, the maximum sensor error may temporally increase by an additional 1%,

so that the error can reach values between £4.5% and £5.0% for relative humidity from 95% to 100%.
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Figure A1. Humidity sensor accuracy plot (adopted from the specification of HOBO Pro v2).
As shown in this Figure A2, although the computed relative humidity for each of the 6717 data

sets is less than 100%, the measured relative humidity RH™** actually spans the range from 33.0%
to 104.1%; in this range, 4925 data sets have their respective RH"*® less than 100% while the other
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1792 data sets have their respective RH"*** over 100%. This situation is nevertheless consistent with
the range of the sensors when their tolerances (standard deviations) are taken into account, which
would make it possible for a measurement with RH"*** = 105% to be nevertheless “unsaturated”.
Consequently, all the 6717 benchmark data sets plotted in Figure A1, were considered as “unsaturated”,
since their respective RH""*" was less than 105%.
Measured Air Outlet Relative Humidity Histogram Plot
007
0.06
0.05
0.04
Relative
Frequency 0.03

0.02

0.01

40 50 60 70 1] 90 100
Relative Humidity (%)

Figure A2. Histogram plot of the measured air outlet relative humidity, within the 6717 data sets
collected by SRNL from F-Area cooling towers.

The statistical properties of the (measured air outlet relative humidity) distribution shown
in Figure A2 have been computed using standard packages, and are presented in Table Al.
These statistical properties will be needed for the uncertainty quantification and predictive modeling
computations presented in the main body of this work.

Table A1. Statistics of the air outlet relative humidity distribution [%].

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis

38.2 104.1 65.9 89.61 13.63 185.72 —1.01 322

The histogram plots and their corresponding statistical characteristics of the 6717 data sets for the
other measurements, namely for: the outlet air temperature [T, ,,¢(Tigpir) ] measured using the “Tidbit”
sensors; the outlet air temperature [T} o, (r0p0)] measured using the “Hobo” sensors; and the outlet

water temperature [T7/0};] are reported below in Figures A3-A6, and Tables A2-AS5, respectively.

Air Qutlet Temperature (Tidbit) Histogram Plot

0.16

0.14

010
Relative
Frequency 0.08

0.06

0.04

002

294 296 298 300 302 304 306 308
Temperature (K)

Figure A3. Histogram plot of the air outlet temperature measured using “Tidbit” sensors, within the
6717 data sets collected by SRNL from F-Area cooling towers.
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Air Outlet Temperature (Hobo) Histogram Plot
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Figure A4. Histogram plot of the air outlet temperature measured using “Hobo” sensors, within the
6717 data sets collected by SRNL from F-Area cooling towers.

Quter Water Temperature Histogram Plot
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Figure A5. Histogram plot of water outlet temperature measurements, within the 7688 data sets
collected by SRNL from F-Area cooling towers.

Air Qutlet Temperature (averaged data set) Histogram Plot
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Figure A6. Histogram plot of air outlet temperatures averaged from Figures A3 and A4.
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Table A2. Statistics of the air outlet temperature distribution [K], measured using “Tidbit” sensors.

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis
292.94 309.52 16.58 299.21 2.92 8.55 0.59 2.71

Table A3. Air outlet temperature distribution statistics [K], measured using “Hobo” sensors.

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis
292.93 308.90 1597 299.00 2.77 7.68 0.58 2.75

Table A4. Water outlet temperature distribution statistics [K].

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis
293.08 301.70 8.62 298.10 1.39 1.94 —0.51 3.31

Table A5. Statistics of the averaged air outlet temperature distribution [K].

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis

292.93 309.10 16.17 299.11 2.84 8.09 0.58 271

Ordering the above-mentioned four measured responses as follows: (i) outlet air temperature
T, out(Tidvir); (i) outlet air temperature T, 4 Hopo); (ili) outlet water temperature T;)77%; and (iv) outlet

air relative humidity RH]}, yields the following “measured response covariance matrix”, denoted as

meas meas \ .
Cov (Ta,out(Tidbit)l Ta,out(Hobo)/ Tw,out' RHout ) :

8.55 8.06 192 -28.43
8.06 7.68 191 —-27.04
Cov (Tu,out(Tidbit)/ Ta,out(Hobo)/ z%‘;stzR ﬁﬁ‘as) = 1.92 1.91 1.94 197 . (A1)

—2843 —-27.04 -197 185.72

For the purposes of uncertainty quantification, data assimilation, model calibration and predictive
modeling, the temperatures measurements provided by the “Tidbit” and “Hobo” sensors can be
combined into an “averaged” data set of measured air outlet temperatures, which will be denoted
as T,'7ji- The histogram plot and corresponding statistical characteristics of this averaged air outlet
temperature are presented in Figure A6 and Table A5, respectively.

Computing the covariance matrix, denoted as [Cov (T, Tie, RHIS™) | at for all of the
relevant experimental data for the averaged outlet air temperature [T;”gg?] , the outlet water temperature

[Tz%[ift] , and the outlet air relative humidity [RH] ], yields the following result:
8.09 191 2774

[Cov (Tysii, Tioouts RHput ) ] 10in = 191 194 -197 |. (A2)
-27.74 —-197 185.72

A comparison between the results in Equations (A1) and (A2) makes clear that the elimination
of the second column and row in Equation (A1) yields a 3-by-3 matrix which has entries basically
equivalent to the covariance matrix shown in Equation (A2). Therefore, this means that the temperature
distributions measured by the “Tidbit” and “Hobo” sensors do not need to be dealt with as separate
data sets for the purposes of uncertainty quantification and predictive modeling.

The standard deviation of the humidity sensor utilized for the measurements (sensor = 5.0% for
the response RH(1)) have been already considered by including in the category of the “unsaturated”
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data sets those that have their respective measured relative humidity, RH"™**, up to 105.0%. In addition
to that, the respective uncertainties of the temperature sensors (standard deviations, 0sensor = 0.2K
for both responses Tu(l) and Tz(USO)) must also be taken into consideration for the 6717 data sets.
The measuring methods and devices are not dependent with respect to each other, therefore the
data standard deviation og,yistic, stemming from the statistical analysis of the 6717 benchmark data
sets, and the sensor standard deviation, oseusor, Stemming from the instrument’s uncertainty, must
stack according to the well-known formula of “addition of the variances of uncorrelated variates”, i.e.,:

o= \/‘TSIEat‘ist‘ic2 + Osensor?. (A3)

Coupling the above relation with the result presented in Equation (A2) will lead to incremented
values of the variances on the diagonal of the respective “measured covariance matrix”; this new form
of the covariance matrix which will be denoted as Cov ( T;”Lf{ff, T{%‘,ﬁ, RHS’ZE“S). The obtained result is:

8.09 191 2774
Cov (Tt Tiort, RHpyt™) = 191 194 -197 |. (A4)
—27.74 —197 195.81

In the predictive modeling formalism (which includes uncertainty quantification, data
assimilation, and model calibration) the covariance matrix between the measured parameters and
responses is required as an input. In the case of interest, all the parameters and responses can
be considered as uncorrelated, except for the measured responses considered in this Appendix
and the measured parameters listed in Appendix B. The “parameter-response” covariance matrix
in Equation (A5), indicated as Cov (Tﬂfﬁf, Tzﬂgﬁ, RH™€S pq,..., oc47), refers to the above mentioned
parameters (namely: dry-bulb air temperature, Ty,; dew-point air temperature, Ty, inlet water
temperature, Ty, ;,, atmospheric pressure, Py, and wind speed V;,) and responses (i.e., average outlet

air temperature, outlet water temperature, and outlet air relative humidity):

1036 2.81 222 -23264 130 0 --- O
Cov (Tyes, et RH™™, ay, ..., asp) = 158 196 201 -2376 —010 0 --- 0 |. (A5)
—-35.89 243 —079 72011 548 0 --- 0

Appendix B. Model Parameters for the SRNL F-Area Cooling Towers

The mean values and standard deviations for the independent model parameters
a;, (i=1,..,Ny =47) presented in Table Bl, below, have been derived in collaboration with
Dr. Sebastian Aleman of SRNL (private communications, 2016).

Table B1. Parameters for SRNL F-area cooling towers.

It::i: i Independent Scalar Parameters C++ String ~ Math. Notation Nominal Value(s) 2::0]1;::? ]I;ZI‘;' f:/od)
1 Air temperature (dry bulb) (K) tdb Tap 298.882 4.034 1.35
2 Dew point temperature (K) tdp Typ 292.077 2.287 0.78
3 Inlet water temperature (K) twin Tw,in 298.893 1.687 0.56
4 Atmospheric pressure (Pa) patm Patm 100,588 408.26 0.41
5 Wind speed (m/s) wspd Vo 1.859 0.941 50.7
6 Sum of loss coefficients above fill ksum ksum 10 5 50

Dynamic viscosity of air at

i -5 —7
7 T =300 K (kg/m-s) muair U 1.983 x 10 9.676 x 10 4.88
Kinematic viscosity of air at . _5 _6
8 T =300 K (mZ/s) nuair v 1.568 x 10 1.895 x 10 12.09
9 Thermal conductivity of air at tcair koir 0.02624 1.584 x 10-3 6.04

T =300 K (W/m-K)
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Table B1. Cont.

32 of 52

II::Z i Independent Scalar Parameters C++ String Math. Notation Nominal Value(s) IS\:;S.O]I;;: ]1;:;. ?:/od)
10 Heat transfer coefficient multiplier mlthtc fut 1 0.5 50
11 Mass transfer coefficient multiplier mltmtc Sfmt 1 0.5 50
12 Fill section frictional loss multiplier miltfil f 4 2 50
13 Py (T) parameters a0 ag 25.5943 0.01 0.04
14 al a —5229.89 44 0.08
15 A(1) a0,cpa 1030.5 0.2940 0.03
16 Cpa(T) parameters AQ2) a1,cpa —0.19975 0.0020 1.00
17 A(3) a2,cpa 3.9734 x 104 3.345 x 107° 0.84
18 A1) a0 dav 7.06085 x 107 0 0
19 Do (T) parameters A(2) a1, dav 2.65322 0.003 0.11
20 AQ) 2 dav —6.1681 x 1073 23 x107° 0.37
21 A@) 3 dao 6.55266 x 10° 38 x 1078 0.58
22 hy(T) parameters a0f aof —1,143,423.78 543 0.05
23 alf arf 4186.50768 1.8 0.04
24 he(T) parameters alg agg 2,005,743.99 1046 0.05
25 alg a1g 1815.437 35 0.19
26 - a0,Nu 8.235 2.059 25
27 Nu parameters - a1, Nu 0.00314987 0.001 31.75
28 - a Nu 0.9902987 0.327 33.02
29 - a3 Nu 0.023 0.0088 38.26
30 Cooling tower deck width in x-dir. (m) dkxw Wiikx 8.5 0.085 1
31 Cooling tower deck width in y-dir. (m) dkyw Wiy 8.5 0.085 1
3 Cooling toxg:;uc:(;lzri;zight above dikht Az 10 01 1
33 Fan shroud height (m) fsht Azfay 3.0 0.03 1
34 Fan shroud inner diameter (m) fsid Dfan 4.1 0.041 1
35 Fill section height (m) flht Azgig 2.013 0.02013 1
36 Rain section height (m) rsht ANzZyain 1.633 0.01633 1
37 Basin section height (m) bsht Azps 1.168 0.01168 1
38 Drift eliminator thickness (m) detk Az, 0.1524 0.001524 1
39 Fill section equivalent diameter (m) deqv Dy, 0.0381 0.000381 1
40 Fill section flow area (m2) flfa Afin 67.29 6.729 10
41 Fill section surface area (m?) flsa Asu,f 14,221 3555.3 25
42 Prandlt number of air at T = 80 °C Pr P, 0.708 0.005 0.71
43 Wetted fraction of fill surface area wtsa Wisa 1 0 0

Ir:)cfli: i Boundary Parameters C++ String  Math. Notation Nominal Value ISA::;'O]];:: ll;eel‘;. ?:/od)
44 Inlet water mass flowrate (kg/s) mfwin My in 44.0193 2.201 5
45 Inlet air temperature (K) tain Tain set to Ty 4.034 1.35
16 Inet air Bumidity ratio g)epe“dem hrin i 0.01379 0.00192 13.80

Ir:fli: i Special Dependent Parameters C++ String ~ Math. Notation Nominal Value zs\tl:is.()]l)l;t: ]1;:;. f‘;od)
47 Schmidt number Sc Sc 0.5999 0.0159 2.66

The above independent model parameters are used for computing various dependent model
parameters and thermal material properties, as shown in Tables B2 and B3, below.
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Table B2. Dependent scalar model parameters.

Dependent Scalar Parameters Math. Notation Defining Equation or Correlation
. P . . 2 ap, ‘le.S
Mass diffusivity of water vapor in air (m*/s) Dao(Ty, &) m
Heat transfer coefficient (W/m?-K) h(x) f’”Ni’;k””
Mass transfer coefficient (m/s) Fem () M’:wa
Heat transfer term (W /K) H(mg, &) h(x) WisaAff
Mass transfer term (m3/s) M(mg,, &) Mp,0km (&) WisaAfs
. . 3 Pa yii}
Density of dry air (kg/m>) p(x) RlﬂTfTrb
Air velocity in the fill section (m/s) Vg (Mg, ) p(;)’;ﬁ”
Fill falling-film surface area per vertical section (m?) Ags %
Rain section inlet flow area (m?2) Ay Witk Waky
Height for natural convection (m) Z Azgy + Bz pay — Dzpg
Height above fill section (m) Nzy_p Z — Dzgigp — Dzpgin
Fill section control volume height (m) Az @
Fill section length, including drift eliminator (m) Ly Bz + Dzge
Fan shroud inner radius (m) T fan 0.5D f4
Fan shroud flow area (m?2) Aout Iy, n”

Table B3. Thermal Properties (Dependent Scalar Model Parameters).

Thermal Properties (Functions of State Variables) Math. Notation Defining Equation or Correlation
h¢(Tyw) = saturated liquid enthalpy (J/kg) h¢(Tw, &) agf + a1 Tw
Hg(Tw) = saturated vapor enthalpy (J/kg) hgw(Tw, &) agg + a1 Tw
Hg(Ta) = saturated vapor enthalpy (J/kg) hg,a(Ty, ox) agg + 14Ty
Cp(T) = specific heat of dry air (J/kg K) Cy(T, &) a0,cpa + (A1,cpa + 02,0paT) T
Pys(Tw) = saturation pressure (Pa) Pys (T, ox) P. - e™* T, inwhich P. = 1.0 Pa
Pys(Ta) = saturation pressure (Pa) Pys(T,, &) p,. e”ﬁ%, inwhich P, = 1.0 Pa

Note 1: The measurements of parameters a;—a5 (i.e., the dry bulb air temperature, dew point
temperature, inlet water temperature, atmospheric pressure and wind speed) were taken at the SRNL
site, where the F-area cooling towers are located. Out of the 8079 total benchmark data sets [8], 6717 data
sets have been considered in this study, since “unsaturated”; through these data sets the statistical
properties (means, variance and covariance, skewness and kurtosis) for these model parameters have
been derived, as shown in Figures B1-B5 and Tables B4-B8.

Dry-Bulb Air Temperature Histogram Plot
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Frequency 0.06
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Figure B1. Histogram plot of dry-bulb air temperature data collected by SRNL from F-Area
cooling towers.
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Dew-Point Air Temperature Histogram Plot
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Figure B2. Histogram plot of dew-point air temperature data collected by SRNL from F-Area
cooling towers.

Inlet Water Temperature Histogram Plot
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Figure B3. Histogram plot of inlet water temperature data collected by SRNL from F-Area
cooling towers.

Atmospheric Pressure Histogram Plot
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Figure B4. Histogram plot of atmospheric pressure data collected by SRNL from F-Area cooling towers.
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Wind Speed Histogram Plot

Relative
Frequency 0

0 1 2 3 4 5 6

Speed [ ?J
Figure B5. Histogram plot of wind speed data collected by SRNL from F-Area cooling towers.

Table B4. Statistics of the dry-bulb temperature (set to air inlet temperature) distribution [K].

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis

289.50 309.91 20.41 298.88 4.03 16.27 0.36 2.38

Table B5. Statistics of the dew-point temperature distribution [K].

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis

282.58 298.06 15.48 292.08 2.29 523 —0.66 3.11

Table B6. Statistics of the inlet water temperature distribution [K].

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis

293.93 303.39 9.46 298.89 1.69 2.85 —0.16 291

Table B7. Statistics of the atmospheric pressure distribution [Pa].

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis

99617 101,677 2060 100588 408.6 166,678 0.079 2.57

Table B8. Statistics of the wind speed distribution [m/s].

Minimum Maximum Range  Mean Std. Dev.  Variance Skewness Kurtosis

0.00 6.60 6.60 1.859 0.94 0.89 0.71 3.42

The 5-by-5 covariance matrix for the above experimental data has also been computed and is
provided below, with the four model parameters ordered as follows: dry-bulb air temperature T,
dew-point air temperature Ty, inlet water temperature T, ;,, atmospheric air pressure Py, and wind
speed V.

1627 356 213 49448 245
3.56 523 222 13846  0.28

Cov (Tdb;po;Tw,in;Putm;Vw): 213 222 285 5863 012 |. (Bl
49448 13846 —58.63 166678.40 —49.62
245 028 012  —4962  0.89
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The covariance matrix (above) neglects the uncertainty associated with sensor readings
throughout the data collection period. When combining uncertainties by adding variances,
the contribution from the sensors is 0.04 K for each of the first three parameters, which accounts
for a maximum of ca. 1% of the total variance (for the inlet water temperature, specifically). The
uncertainty in the atmospheric pressure sensor is at this time unknown. For these reasons, their
contribution to overall uncertainty is considered insignificant at this time.

Appendix C. Derivative Matrix (Jacobian) of the Model Equations with Respect to the
State Functions

As mentioned in Section 2, the Jacobian matrix presents similarities with the Jacobian matrix
detailed in [2], Equation (C1). More precisely, the sub-matrices (A;, B;, C;, D;, E;;i = 2,3,4,5) whose
elements represents the derivatives of Equations (6)—(14) with respect to the vector valued state
function u = (my, Ty, Ta, w, m,,)Jr remain the same as in [2]; for reasons of brevity, they have
not been reported in this paper. On the other side, the sub-matrices (A;, B;, C;, D;, E;;i = 1) whose
elements represents the derivatives of Equations (2)—(4) with respect to the vector valued state function
us (my, Ty, Ta, w, ma)+, are different from their respective formulations in [2], and therefore they
will be hereby detailed with the following notation:

ij _ aNl(i) . N . C1
a = am(Hl)/ i=1.,L j=1,.,L (C1)
w
- N
ij _ 1. i .o .
by’ = aT(jH), i=1,.,1 j=1,.,I (C2)
w
. aN(i)
l=—L;i=1.Lj=1.,1 (C3)
Ty
9N . .
dll']:awi%j); i=1,.,I; j=1,.,1 (C4)
- oNY
e = amlﬂ ; i=1,..,L (C5)

()

The derivatives of the “liquid continuity equations” (cf., Equations (2)—-(4)) with respect to my,
are as follows:

aNl(i) i . . . .
W:al =0,i=1...Lj=1.,L j#i-1,1 (Ceé)
w
aNy
1o =gl 1, =2, i=i—1; (C7)
am(l) 1 )
w
aNl(i) »
P ¥ P . s .
am““) =ay =1 i=1,.,[ j=i (C8)
w

For subsequent use, the above quantities are considered to be the components of the I x [ matrix

A; defined as follows:
1 0. 0 O

B 1 1. 0 0
Alz(ull’])lxlz . (C9)

o O

o O
L=

—

—_ O
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The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to TzE,j ) are

as follows: "
INV .
— L=y =0, i=1,.,Lj=1.,Lj# i (C10)
(j+1)
Ty

ot R

N pii = — MU, @) R { g +1}' i=1,.IL j=i (C11)
T,

For subsequent use, the above quantities are considered to be the components of the I x [ matrix
B, defined as follows:

't 0 .0 0
N 0 b* . 0 0
Blz(b;'f) = . .. : . (C12)
IxI 1-1,1-1
0 0 . bt 0
o o . o bt

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to Tpgj ) are
as follows:

oN®
é,) =c/=0i=1.,Lj=1.,Lj# i (C13)
oT,’
N _ i Mo, ) @) Put =10 =i (C14)
. —_— 1 - —_ R 2 . 7 - 7 sty — ke
o1 R[0T (0622 + @)

For subsequent use, the above quantities are considered to be the components of the I x [ matrix
C; defined as follows:

e | 0
N 0 ¢* . 0 0
C = (cll’]) = . . . . . (C15)
o 0 0 . dMT o
1
o o . o

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to w() are
as follows:

(i)
ONY' _ ij _g i i P
0] =d/ =0, i=1,., j=1,.,Lj# i (C16)
NG (i)
N g Mlma, o) L 1} i=1,.L j=i  (C17)
() R [0.622+w®] TV | [0-622+ ]

For subsequent use, the above quantities are considered to be the components of the I x [ matrix
D; defined as follows:

't 0o .0 0

N 0 d* . 0 0

Dlz(dll’]) - . . . . (C18)
Ix1 [-1,1-1

o o . 4t 0

o o . o a



Energies 2016, 9, 1028 38 of 52

The derivatives of the “liquid continuity equations” (cf. Equations (2)-(4)) with respect to m, are
as follow follows:

(1) For Rey < 2300

aNy
— ol 0 i .
o er=0,i=1,..,[ (C19)
(2) For 2300 < Rey < 10,000
o, s (T4, o) ") Patm OMa(ma, ) (C20)
= 1 _— — N _ . R 7 - VRS Bl 4
o R-T8Y  R-1(0.622 4+ w®) Mg
(3) For Rey > 10,000
aNl(l) _ ei B PUS(T$+1), (x) B CU(i)Patm ) 8M3(m,1, 0() I I (C21)
= 1 _— — . _ . R 7 - VAR Bl 4
ot R-T8Y  R-1(0.622 4+ w®) Mg

For subsequent use, the above quantities are considered to be the components of the I column
vector E; defined as follows:
g
el
E = (e’l) =1 | (C22)
e{fl
€l

Appendix D. Derivatives of Cooling Tower Model Equations With Respect to Model Parameters

The differences between the governing equations for this study and for subcase I in [2] concern
only the “liquid continuity equations”. Other governing Equations (i.e., liquid energy balance
equations; water vapor continuity equations; and the air/water vapor energy balance equations)
are the same for both cases.

For this reason, the derivatives of Equations (6)—(14) with respect to the model parameters remain
the same as in [3], Equation (A3); for reasons of brevity, they have not been reported in this paper.
On the other side, the derivatives of Equations (2)—(4) with respect to the model parameters are
different from their respective formulations in [3], and therefore they will be hereby detailed with the
following notation:

. i=1,..,I; j=1,.,N,. (D1)

For the sake of brevity, only the nonzero derivatives have been reported in this appendix.
The derivatives of the “liquid continuity equations” (cf. Equations (2)-(4)) with respect to the
parameter ad) T, are as follows:

aNy Ny
onM T ITgp

Pz££+l)(TzE)i+l)/o‘) _ w<i)Patm aM(mll'“) . aDﬂU(Tdb'“)

D (0.622+w®) T | ODeo(Tapr) -~ Iy (D2)
t=1i=1,.,1, j=1,

Ll _
a;” =

==

where:
oM(m,, x) 2 M(mg,, x)

ek S A D3
aDav(Tdb,O() 3 Dav(Tdh/“) ( )

aDav(Tdb/ 0‘) _ 15 aOdadebO'S - Dav(Tdb/ 0‘) ) (a2dav +2- aBdadeb) (D4)
Ty M1dao + A2da0 Tap + A3da0 Tap?
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The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the
parameter a®) . P,t;, are as follows:

aN"  aNU) _ 4 M(myo) Wl )
oa®) T OPum — 71 T R Téi)(0.622+a}(">)’ (DS)
(=1i=1,.1 j=4

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the
parameter «7) : y are as follows:

aNl(l> — aNl(l) = gi’7 = l Plgé+1)(Tl(41i+1)ro‘) _ w(i)Patm aM(ma,(X)‘
) g T TR i+ (0.622+) Ty w7 (D6)
(=1i=1,.1 j=7.
where:

0 Re; < 2300

oM (m,, x) ay,Nu-M(1mg,00)-Re(1m1q, o)

87; _ _mN N 2300 < Rey < 10,000 (D7)
—0.8 . M, Re; > 10,000

H

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the
parameter «(®) : v are as follows:

M — aNl(i) i8_ 1 Pzgé+1)(Tz(<1i+l)r°‘) w(i)Pafm OM(mg, ) .

T ST R T et (DS)
(=1i=1,.,1 j=8.

=

where:

OM(mg, o) 1 M(myg, ox)
ov 3 v
The derivatives of the “liquid continuity equations” (cf. Equations (A1)-(A4)) with respect to the
parameter a1l . fmt are as follows:

(D9)

aN{“ - aN{“ _ in

— PIE;JA) (TzsriJrl)r‘x) CU(i)Putm OM(mg,x) .
ol = O = T

ngJrl) (0622+W(l))Ta(I) afmr 7 (DlO)
(=1i=1,.,1 j=11L

==

where:

W=

2
E)M(ma, 0() - MHZONu(Rer 0‘) (%) [Dﬂv(Tdb/ 0‘)] ’ waﬂAsurf
Ofmt DI :

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the

(D11)

parameter «(13) : g are as follows:

LNl(Z) — oNy _ s _ Mg ) 1 oPy (T, o) (=1i=1,.,1 j=13. (DI2)
ou(13) dag 1 R (i+1) 9ao ’ ’ rerds ] .
Tw
where: (1) )
1 1 . .
o (Lo 20 _ i) (g(it1), o o13)

8110

The derivatives of the “liquid continuity equations” (cf. Equations (2)—-(4)) with respect to the

parameter a(1) : a; are as follows:

aNy AN Mm,e) 1 RS, o)
= =ay = R T(i+1) oaq
w

9 (14) a, ;0=1i=1,.,I, j=14. (D14)
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where: - - - -
0P (1™ ) _ P10, ) D15)
8111 Tz(¢1i+1) ’

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the

parameter x(18) a9 d4qp are as follows:
oNy _oNy _ ias 1 [PEV@I T e) | w@py, | aM(me) | 9D (Tye).
0a(18) " dag ey — 1 R T4 (0.622+w(i))715') Dav (Tgp, ) 90 a0/ (D16)
(=1i=1,.,1 j=18
where % was defined previously in Equation (D3), and
0D (Tgp, ) Tyt
av dbs — db (D17)
940 dqo Wdao + A2d00 Tap + A3d00 T

The derivatives of the “liquid continuity equations” (cf. Equations (2)-(4)) with respect to the
parameter w19 ; 1 dqp are as follows:

Ny oy PV (T, o) W Py OM(my,00)  3Dg(Tapex).

_ — 419 _ 1 o
W T Gagm 1 TR T (0622+0®) 1) | a0 (Tap @)~ I1a0 7 (D18)
(=1i=1,... 1 j=19.
where % was defined previously in Equation (D3), and
aDﬂv(Tdh/ (X) _ aOdaZdebl.S (D19)
= 5
91 dav (A1da0 + A2d00 Tab + A3dav Tab?)

The derivatives of the “liquid continuity equations” (cf. Equations (2)-(4)) with respect to the

parameter 2(20) . ) 4av are as follows:
aN1(i) _ aN1(i) — 120 _ 1 P££+1)(T$+l>/a> _ @) Pypyy | OM(myg,00)  9Day(Typ, )
e R Tyl S 8 = (0622+) 17 | DunlTar0) * Io2ae0  (D20)
(=1i=1,.. 1, j=20.
IM(m,, o) . . . .
where Do (T, ) WaS defined previously in Equation (D3), and
0D0(Typ, ) 400 Tap>>
av dbs _ Odav * db (D21)
= 5
93 da (31da0 + B2da0 Tap + a3dadeb2)

The derivatives of the “liquid continuity equations” (cf. Equations (2)—-(4)) with respect to the

parameter PCOR a3 4qp are as follows:
an(® on® . (i+1) fpe(i+1) ()
1 1 — a1721 1 Pys (Tw ,0) _ w\Y P _ IM(mg, ) . 9Dy (Typ, ) |
W] " Wy = TR | g0 (062200707 | Dao(Tar, @)~ Do/ (D22)

(=1i=1,..,1 j=21L

OM(m,, )

where Do (Torc)

was defined previously in Equation (D3), and

Do (Tap, &) 0day Tap™ . (D23)

2
043 gy (81dav + A2d00 Tap + 3000 Tap?)
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The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the

parameter w(26) ao,Ny are as follows:

aNl(i) _ aNl(i) _ 126 P52+1)(T,51+1),a) W Py OM(mg, o) ONu(Re, ) |

1 _
w26~ dagNy — M TR 7D (0.622+0®) 10 | INu(Re,e) ~ daoNu (D24)
t=1i=1,.,I, j=26.
where MR M
(Re, &) _ (mgy, &) (D25)
ONu(Re,x)  Nu(Re, &)
1 Rey < 2300
INu(R
ONuRe, &) _ ) 5 5300 < Re, < 10,000 (D26)
dag,Nu

0 Rey > 10,000

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the

parameter a(?7) . a1 Ny are as follows:
Ny _aNy oz 1 [RETVe)  wlipy, M (g o) Nu(Re,cx) .
w2 aal,NLt I | R T{E}‘J) (0_622_;,_‘0(1'))]";1‘) aNu(Re,oc) a‘ll,Nu 4 (D27)

(=1i=1,.,1 j=27

where %{e’;}) was defined previously in Equation (D25), and

0 Rey < 2300
INu(R
% = { Re(ma, &) 2300 < Rey < 10,000 (D28)
L Nu 0 Re, > 10,000

The derivatives of the “liquid continuity equations” (cf. Equations (2)-(4)) with respect to the
parameter x(28) . a Ny are as follows:
E)Nl(i) - E)Nlm _ i28 1
02 T dmny — "1 T R T (062240 )T} | ONu(Re, ) On2Nu 7 (D29)
(=1i=1,..1 j=28

Péf;*l) (ngﬂ),tx) W Py OM(mg, ) ONu(Re, )

where % was defined previously in Equation (D25), and

0 Rey < 2300
={ 1 2300 < Re; < 10,000 (D30)
0 Rey > 10,000

ONu(Re, x)
aaZ,Nu

The derivatives of the “liquid continuity equations” (cf. Equations (2)—-(4)) with respect to the

parameter a(?) a3 Ny, are as follows:
aND N a9 g [PV e WPy, OM(1my,00) INu(Re,x) .
w29 — au3,Nu I | R TSJrl) (0_622_'_‘0(1'))]";1‘) aNu(Re,oc) a‘13,1\111 4 (D31)

(=1i=1,.,1 j=29.

where %{e’/‘;}) was defined previously in Equation (D25), and
INU(R Re; < 2300
ONu(Re, o) _ |} 2300 < Re, < 10,000 (D32)
0a3,Nu

[Re(mq, &)]® - Pr3  Rey > 10,000
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The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the
parameter ) : Dy, are as follows:
oy aNy? iz 1 [PV e wlpy, | aM(me).
oa(39) oD, — ™M R TZ(UI+1) (0622_,'_(0(1))711(1) oDy, ’ (D33)
{=1i=1,.,1I j=39.

where
aM( ) —M(mg,, &)/ Dy, Re; < 2300
Mg, X _ ’ZZ,NuM(mlU“)
 To P e i e 2300 < Rey < 10,000 (D34)

—0.2- M(mg, &)/D), Reyz > 10,000

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the
parameter a40) ;A fin are as follows:
aNl(i) aNl(z‘) P40 _ 1 Péi*”(Téf*”,oc) WD Py OM(m,,x) .

ap(<40) aAfi” | R TZSIHJ) (0622-"-&)(1))]"‘5!) aAﬁ” 7 (D35)
(=1i=1,..,1 j=40.

where
OM (s, ) 0 Re; < 2300
M My, X _ _‘Zl,NuM(mﬂ/“)Re(ma,(x)
Tfﬂl o Nu(Re, ) Ay 2300 < Rey < 10,000 (D36)
—0.8- M(mq, &)/ Agiyy  Regq > 10,000

The derivatives of the “liquid continuity equations” (cf. Equations (2)-(4)) with respect to the
parameter a4 Agurf are as follows:
oy aNy i 1 [P e W Py | My,
EYN Y] aASWf 1 R T,S,’H) (O.622+w(i))Ta(l) aAsurf ! (D37)
(=1i=1,..,1 j=41

where
oM(mg, &)  M(m,, x)

Ay f B Asur f

(D38)

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the

parameter a42) : Pr are as follows:
oNy _oN{ _ iap 1 [PV e)  wlpy, | aMOmae)
on42) = oPr — 71 R TZ(JJFU (0.622+w(i))Ta(i) JPr 4 (D39)
(=1i=1,.,1 j=42
where
— 3-P Re; < 10,000
aM(ma, o‘) M(mtl/ 0‘)/( I') €4 =
—_— = (D40)
oPr

0 Re; > 10,000

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the

parameter a#3) w4, are as follows:
oy _ o _ ias 1 [PEVIE ) oR, | aMOmae),
a3 T dwge — 71 TR T (0622407 | Iisa 7 (D41)

(=1i=1,..,1 j=43
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where

2
aM(ma, ) MHZOfthu(Re (X) ( ) [Dﬂv(Tdh/ )] surf
OWsq Dyl

(D42)

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the
parameter a(44) My, in are as follows:

aNl(l) aNl(l) 1,44
2l = Gma = =1, (=1i=1; j=44, (D43)

aNy  aNl

i,44 . .
= =a7" =0, 0=1i=2,.,1, j=44 D44
o (44) amw,in 1 K ! ] ( )

The derivatives of the “liquid continuity equations” (cf. Equations (2)—(4)) with respect to the
parameter «4”) : Sc are as follows:

_ 27— 1 [P ) wlipy, OM (g, x) .
alx<47) dSc — "1 R TZ(J+1) (0622_,'_(0(1))717(1) dSc 7 (D45)
(=1i=1,.,1, j=47

where aM( ) 1 M( )
mu/ x _ mﬂ/ x
dSc 3 S (Dao)

Appendix E. Verification of the Model Adjoint Functions

This appendix provides a complete display of the procedure followed to verify the numerical

(19), £49). (1), 53))

TZU
have been selected for each of the five responses of the model (Ttgl) ; TZ(USO) : RHW; mz(u5 0) ; m,l) in such

accuracy of the adjoint functions computed. Five specific adjoint functions ( y4; 0

a way that, once those have been verified, all the other adjoint functions would be consequently
verified as well. For clarity reasons, the adjoint functions have been grouped based on the response
they refer to.

Appendix E.1. Verification of the Adjoint Functions for the Outlet Air Temperature Response T(l)

When R = Tu( ), the quantities r§ Y defined in Equations (21)—(22) all vanish except for a single
1) a

( )

temperature response T,

component, namely: 73’ = dR/ BT W = Thus, the adjoint functions corresponding to the outlet air
are computed by solving the adjoint sensitivity system given in Equation (20)

using rél) £ 9R/ BT,ZU) = 1 as the only non-zero source term; for this case, the solution of Equation (20)
has been depicted in Figure 8.

(a) Verification of the adjoint function y,

Note that the value of the adjoint function y, obtained by solving the adjoint sensitivity system
given in Equation (20) is p, = —0.12651 [K/ (J/m?)], as indicated in Figure 8. Now select a variation
6Vy in the wind speed V4, and note that Equation (27) yields the following expression for the sensitivity
of the response R = Tél) to Vit

49 A aN any? N aN aN“
52 - |5 (W03 + 203 + 0B + o0 ) i

=0—tpagy> = — (Ha) [ Ve - p(Thap, )] -

(ED)
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Re-writing Equation (E1) in the form

Ss
Ha = — 3N, (E2)
WV

indicates that the value of the adjoint function y, could be computed independently if the sensitivity
Ss were available, since the quantity 9N5/9V;, = —2.1795 [J/ (m*/s)] is known. To first-order in the
parameter perturbation, the finite-difference formula given in Equation (28) can be used to compute
the approximate sensitivity SE; subsequently, this value can be used in conjunction with Equation (E2)
to compute a “finite-difference sensitivity” value, denoted as [ya]SFD, for the respective adjoint,
which would be accurate up to second-order in the respective parameter perturbation:

(1) (1) _
[1a]*FP = — 55" =— Lapert — Taom N5 ' (E3)
fa 9Ns/aVy Vo Ve
Numerically, the wind speed V,, has the nominal (“base-case”) value of V) = 1.859 [m/s].

The corresponding nominal value T}},}Dm of the response Tgl) is T;},}om = 298.7979 [K]. Consider
next a perturbation 6T, ;, = (0.01) V9, for which the perturbed value of the inlet air temperature
becomes V5" = V9 — 6V, = 1.84041[m/s]. Re-computing the perturbed response by
solving Equations (2)-(14) with the value of Vzﬁm yields the “perturbed response” value
T[S,lp)ert = 298.8029 [K]. Using now the nominal and perturbed response values together with the
parameter perturbation in the finite-difference expression given in Equation (28) yields the
1 1

corresponding “finite-difference-computed sensitivity” SEP £ T””%;‘gn)m = —0.27219 {mi/s} Using
this value together with the nominal values of the other quantities appearing in the expression on the
right side of Equation (E3) yields [‘ua}SFD = —0.12489 [K/ (J/m?)]. This result compares well with
the value y, = —0.12651 [K/ (J/m?®)] obtained by solving the adjoint sensitivity system given in
Equation (20), cf., below Figure 8.

The same parameter perturbation was utilized to perform the same verification procedure for the
adjoint function y, with respect to the other four responses; Table E1 displays the obtained results,

which compare well with the values in the bar plots in Figures 9-12.

Table E1. Verification Table for adjoint function p, with respect to the responses T[El), TSO) , RH (1),
mz(,,5 0) and m,.
1 SFD
Response of Vo Té ) S5 [a] Ha
Interest [m/s] K] [K/(m/s)] [K/ (J/m3)]
Tam Base case 1.859 298.7979 —027219 012489 012651
Perturbed case  1.84041 298.8029
50 SFD
Response of Vo " S5 [14a] Ha
Interest [m/s] K] [K/(m/s)] [K/ (]/m3)]
T;(US()) Base case 1.859 297.4225 0.95514 0.43824 0.43692
Perturbed case  1.84041 297.4402
FD SFD
Response of Vo RHW 55 [11a] Ha
Interest [m/s] [0/0] [(m/s)fl] [(]/m3) —1:|
RHD Base case 1859 9774 o120 —o0s2632 033332

Perturbed case 1.84041 99.81046
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Table E1. Cont.

50 SFD
Response of Vo mz<u ) S5 [1a] Ha
Interest k
m/s] kg/s] o [EE] [(kg/s) / (1/m®)]
m0 Base case 1859 4390797 073996 0033951 —0.033873
Perturbed case 1.84041 43.90934
SFD
Response of Vo Ma S5 (1] Ha
Interest kg/
m/s bessl [G] [ke/9)/ (/mY)]
g Base case 1859 1583980 43 63149 5.33677 5.34064

Perturbed case 1.84041 15.62357

(b)  Verification of the adjoint function 04
Note that the value of the adjoint function 0(4?) obtained by solving the adjoint sensitivity system
given in Equation (20) is 0*?) = —1.313 x 10> [K/ (J/kg)], as indicated in Figure 8. Now select

a variation 6T, ;, in the inlet air temperature T, ;;,, and note that Equation (27) yields the following

expression for the sensitivity of the response R = T[Sl) to T, in:

49 . (i) : (i) : (i) (@)
A 3R (i) 9Ny (i) 9N, (i) 9N3 (i) ONy N5
545 - aTa/in ig ﬂw aTa,in + Tw aTa,in + Ta aTa/in +O aTu,in Hﬂ aTa,in
49
_o- [oun i | ons
aTa,in a aTa,iw (E4)
(49) T 11K
= —(0")) | Cp(~ 2 )+win“1g -
Rajy 1 1 Ksum 9%6f Lfi” 8-Patm < Vuz) Az )
Amg|-mg - || o — 5+ S = =t (Z 4 52— Azpgin — ) | -
(pa) {Z'P””" ta] -t {(Agur A2 * A}m) TR A Dy * Rair T t o ram- 2
Re-writing Equation (E4) in the form
JIN:
S45 + Mamr =
(49) _ aTu,in
0 R — (E5)
4
aTn,A’n
(49)

indicates that the value of the adjoint function 0'*”) could be computed independently if the

sensitivity S5 were available, since the quantities 8N§49)/ 0T, = 1.0309 x 10% [J/ (kg - K)] and
ON5/0T,;y = 0.40491[J/ (m®-K)] are known. To first-order in the parameter perturbation,
the finite-difference formula given in Equation (28) can be used to compute the approximate
sensitivity SIP; subsequently, this value can be used in conjunction with Equation (E5) to compute
SFD
a “finite-difference sensitivity” value, denoted as [0 (49) } , for the respective adjoint, which would
be accurate up to second-order in the respective parameter perturbation:

ON: 1 1 -

{0(49)} SFD _ S£5D + Ha aTafn . Ta(’p)ert - Tu(,n)om 8N5 BN£49)

aTa,in

= E
BN(49) 5Ta,in + Ha aTa,m ( 6)

4
aTa,in

Numerically, the inlet air temperature T,;,(= T, ) has the nominal (“base-case”) value
of Tgm = 298.882 [K]. The corresponding nominal value Té},}om of the response Tél) is
Té},}om = 298.7979 [K]. Consider next a perturbation T, ;, = (0.0001) T[?,m, for which the perturbed
— 0T, = 298.852 [K]. Re-computing the

perturbed response by solving Equastions (2)—(14) with the value of T/ f:lt yields the “perturbed

. . t
value of the inlet air temperature becomes Tup f:l =710
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response” value Tu(;)m = 298.7960 [K]. Using now the nominal and perturbed response values

together with the parameter perturbation in the finite-difference expression given in Equation (28)
(1) (1)
T, - T/z nom .
yields the corresponding “finite-difference-computed sensitivity” SEP £ < " — (.06555. Using
this value together with the nominal values of the other quantities appearing in the expression on the

SFD
right side of Equation (E6) yields [0(49)} = —1.391 x 1075 [K/ (J/kg)]. This result compares well

with the value 0*”) = —1.313 x 107> [K/ (J/kg)] obtained by solving the adjoint sensitivity system
given in Equation (20), cf., Figure 8. When solving this adjoint sensitivity system, the computation of
0(#9) depends on the previously computed adjoint functions o)), i =1,..,,I —1; hence, the forgoing

verification of the computational accuracy of 0(49)

also provides an indirect verification that the
functions o), i=1,..,1 —1, were also computed accurately.

The same parameter perturbation was utilized to perform the same verification procedure for the
adjoint function 0(4?) with respect to the other four responses; Table E2 displays the obtained results,

which compare well with the values in the bar plots in Figures 9-12.

Table E2. Verification Table for adjoint function 049 with respect to the responses Tlgl), Tl(v50), RH (1),
mz(,? 0) and m,.
1 D SID
Response of Tyin Té ) Si5 [0(49)] 0(49)
Interest
K] K] (-] K/ (J/kg)]
B 298.882 298.7979
e ase case 0.0655  —139x 105  —131x 105
Perturbed case  298.852 298.7960
50 SID
Response of Tyin TZE, ) S£5D [0(49)] 049)
Interest
K] K] [-] K/ (J/kg)]
B 298.882 297.4225
(50 ase case 025125  —721x1075  —7.28 x 1075
Perturbed case  298.852 297.4149
SFD
. FD
Response of Toin RHM Sis [0<49>] 0(49)
Interest _
K] %] k1] [0/kg) ]
B 298.882 99.79724
RH®M ase case 009039  432x10°5 502 x 1075
Perturbed case  298.852 99.79453
0 SFD
Response of Ty in mgu ) SE5D [0(49)] 049)
Interest e/
K kess) [ [(kg/s) / (1/kg)]
B 298.882 43.90797
m() ase case 0012694 991 x1077 918 x 107
Perturbed case  298.852 43.90758
D SFD
Response of Toin My Si5 [0(49)] 0(49)
Interest kg/
K ks [ [(kg/s) / (1/kg)]
B 298.882 15.
g ase case 98.88 5.83890 203711 122 x 10-* _118 x 10—
Perturbed case  298.852 15.90091
(c) Verification of the Adjoint Function Ta(49)
Note that the value of the adjoint function Ta(49) obtained by solving the adjoint sensitivity system

(49) _

given in Equation (20) is 1, 21.555 [K], as indicated in Figure 8. Now select a variation éw;,, in
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the inlet air humidity ratio w;,, and note that Equation (27) yields the following expression for the
(1)

sensitivity of the response R = T,/ to w;y,:
aN Ny Ny Ny
Si = aifn - {Z <VZ(U) on, +7y) o + 73" o +ol3 > +Vﬂ§£ﬁ]
(49) aN{") aN® (49) (50) (E7)
=0- <T’1 awm +ol49) 6(;4),4” ) == {Tll (1) + 0l49). hg,a (Tu,in/ (X)} .
Re-writing Equation (E7) in the form
0" = —846 — 0¥ - HZY (T, ) (E8)

(49)

indicates that the value of the adjoint function 7, "’ could be computed independently if the sensitivity
S46 were available, since the 0(49) has been verified in (the previous) Appendix E.1 (b) and the quantity
h és,? ) (Ty,in, &) is known. To first-order in the parameter perturbation, the ﬁnite—difference formula given
in Equation (28) can be used to compute the approximate sensitivity S{2; subsequently, this value can
be used in conjunction with Equation (E8) to compute a “finite-difference sensitivity” value, denoted

i, { (49)} SFD

T, , for the respective adjoint, which would be accurate up to second-order in the respective

parameter perturbation:
SFD
T = =B = o) ) (T, o) (E9)

Numerically, the inlet air humidity ratio w;,, has the nominal (“base-case”) value of w?n = 0.0137976.

The corresponding nominal value Ta(;)om of the response T;l) is Télln)om = 298.7979 [K]. Consider

next a perturbation dw;,, = (0.00125) w?n, for which the perturbed value of the inlet air
pert  _

humidity ratio becomes w; =~ = W) — bwy, = 0.0137803. Re-computing the perturbed response
by solving Eqsuations (2)- (14) with the value of wfnert yields the “perturbed response” value
TV = 2987977 [K]. Using now the nominal and perturbed response values together with

a,pert
the parameter perturbation in the finite-difference expression given in Equation (28) yields the

1) (1)
T 7Ta,n0m

corresponding “finite-difference-computed sensitivity” Si° £ -2 "(;w = 11.878 [K]. Using this

value together with the nominal values of the other quantities appearing in the expression on the

SFD
right side of Equation (E9) yields [Tu(49) } = 21.5697 [K]. This result compares well with the value

Ta(49) = 21.555 [K] obtained by solving the adjoint sensitivity system given in Equation (20), cf. Figure 8.

When solving this adjoint sensitivity system, the computation of 7,1(49) depends on the previously

computed adjoint functions Tél), i =1,..,I —1; hence, the forgoing verification of the computational

(49)

accuracy of 7,/ also provides an indirect verification that the functions ’L'g( ), i=1,..1—1werealso
computed accurately.

The same parameter perturbation was utilized to perform the same verification procedure for the
adjoint function T,1(49) with respect to the other four responses; Table E3 displays the obtained results,
which compare well with the values in the bar plots in Figures 9-12.
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Table E3. Verification Table for adjoint function

mz(fo) and m,.

(49

Ta

) with respect to the responses T,gl), TZE,SO), RH (1>,

1 FD 49)15FD 49
Response of Win I Si6 [ : )] B
Interest
[%)] (K] (K] (K]
B 0.0137976  298.7979
(M ase case 11.878 21569 21555
Perturbed case  0.0137803  298.7977
50 49)1SFD 149
Response of Win T‘E’ : 556[) {T”( )] T”( )
Interest o
(%] K] K] K]
.013797 .
Tz(USO) Base case 0.0137976  297.4225 201.180 _15.593 _15.799
Perturbed case  0.0137803  297.4190
49)15FD 49
Response of Win RHW Si¢ {Ta( )] ¥
Interest o, o,
(%] (%] (-] [-]
RHD Base case 0.0137976  99.79724 244676 15046 152,50
Perturbed case  0.0137803  99.79681
50 49)1SED 49
Response of Win mis”) Si¢ {Tu( )] o*)
I
nterest % [kg/s]  [kg/s] [kg/s]
B .013797 43.90797
(50) asecase 00137976 4350 151936 —17.533  —17.549
Perturbed case  0.0137803  43.90770
rD 49)15FD 49
Response of Win Ma S6 {ng )] 7"
Interest o
(%] kg/s] [kg/s] kg /s]
B 0.0137976  15.83890
o ase case 4392139 256109  256.059
Perturbed case  0.0137803  15.83903

(d) Verification of the adjoint functions Tzs,l)
(1)

Note that the values of the adjoint function 7;;* obtained by solving the adjoint sensitivity system
given in Equation (20) is as follows: iV = —4.98 x 1076 [K/(J/s)], as indicated in Figure 8. Now
select a variation Ty, ;, in the inlet water temperature T, ;,;, and note that Equation (27) yields the

following expression for the sensitivity of the response R = Ta(l) to Ty in:

49 1 o on® A Nt Aan® o and)
53 é a%fin N |:Z ( ‘((;) aTwlin + T‘(SJI) aTwzin + Ta(l) aTw3in + 0(1) aTrjin > + ]’lﬂ a%{:/]?n]
' 0 ' ' ’ ’ ’ (E10)
1) oN. 1
=0- Tz(u >3T1§,m =0- TZE, ) (mw,inal f) .
Re-writing Equation (E10) in the form
05 (E11)

(mw,inal f )
indicates that the value of the adjoint function ng,l) could be computed independently if the sensitivity
S3 were available, since the quantity 1y, ;a1 5 is known. To first-order in the parameter perturbation,
the finite-difference formula given in Equation (28) can be used to compute the approximate
sensitivity SiD; subsequently, this value can be used in conjunction with Equation (E11) to compute

(1) SF

D
a “finite-difference sensitivity” value, denoted as {Tw } , for the respective adjoint, which would be
accurate up to second-order in the respective parameter perturbation:
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[r}ul)] S0 _ 8 (E12)

(mw,inal f)

Numerically, the inlet water temperature, T, ;,, has the nominal (“base-case”) value

of TV. =298.893 [K]. As before, the corresponding nominal value T,Z(}n)om of the response
Tél) is Tu(,ln)om = 298.7979 [K]. Consider now a perturbation 6T, ;, = (0.000067) Tg iy» for which the

perturbed value of the inlet air temperature becomes Tge{; = TSL in — 0T in = 298.873 [K]. Re-computing

the perturbed response by solving Equations (2)—-(14) with the value of szi"z yields the “perturbed

response” value Tu(,lp)ert = 298.7795 [K]. Using now the nominal and perturbed response values together

with the parameter perturbation in the finite-difference expression given in Equation (28) yields the
1) (1)

corresponding “finite-difference-computed sensitivity” S{P £ w = 0.91889. Using this value

together with the nominal values of the other quantities appearing in the expression on the right

SFD
side of Equation (E12) yields [ng,l)} = —4.99 x 107 [K/(J/s)]. This result compares well with

the value Tzs,l) = —4.98 x 107° [K/(J/s)] obtained by solving the adjoint sensitivity system given in

Equation (20), cf. Figure 8.

The same parameter perturbation was utilized to perform the same verification procedure for the
adjoint function ng,l) with respect to the other four responses; Table E4 displays the obtained results,
which compare well with the values in the bar plots in Figures 9-12.

Table E4. Verification Table for adjoint function TZ(Ul) with respect to the responses Tuﬂ), TZ<(,50>, RHD,

mg,so) and m,.

1 1)]5FD 1
Response of Tawin 1" 537 [TYE’ )] w
Interest
(K] (K] [-] [K/(J/s)]
B 298. 298.797'
T ase case 9893 BT 91889 499 x 106 —4.98 x 106
Perturbed case ~ 298.873 298.7795
50 1)15FP 1
Response of Tow,in Tzﬁ] ) SgD [Té )] Tz§;>
Interest
(K] (K] [-] (K/(J/s)]
B 298.893 297.4225
(%) ase case 050358 273 x 1076 273 x 107°
Perturbed case =~ 298.873  297.4124
1)1 SED 1
Response of Tow,in RHW 55 P [Té )] Tzs; )
Interest B
K] 1% k] (0797
RHD Base case 298.893 99.79724 —0.10693 577 % 10~7 578 x 10-7
Perturbed case ~ 298.873 99.7994
50 1)]5FD 1
Response of Tain miy 537 [TYS’ )] w
Interest ke/ 1
K kess [N [0/xe)7"]
B 298. 43.90797
) secase  BOIW WINPT 31364 170x 107 170 x 107
Perturbed case ~ 298.873 43.90859
1)1 SED 1
Response of Tain Ma 537 [TZS’ )] w’
Interest ke/ 1
K kess [ [0/x)7"]
B 298.893 15.83980
mq ase case 191042 —1.037 x 105 —1.035 x 105

Perturbed case 298.873 15.80159
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(e)  Verification of the adjoint function yg,l )
(1)

Note that the values of the adjoint function y,” obtained by solving the adjoint sensitivity system

given in Equation (20) is as follows: yﬁ,} ) = 10.30109 [K/ (kg/s)], as indicated in Figure 8. Now
select a variation dmy, ;,, in the inlet water mass flow rate m1,, ;,,, and note that Equation (27) yields the

. . - 1
following expression for the sensitivity of the response R = Té ) to My, in:
A oR Moy () aN< DN gy Ny aNs
S44 = amw in Zl VZU amw in + w am + Tﬂ amw in + 0 amw in + ‘ua amw in
(1) Q) )
aN. 1) aN{! an. an,
=0~ (1) gy + 7 ami PR )amim +ol (E13)

a TYLZ) a
- <V§ul) . (71) + ng) . (Tw,inalf —a gTz(UZ) +aOf — o g) + Tu(l) <’71a> +0( ). <7lg m;L Og)) .

(49)

Since the adjoint functions 7,~’ and 0(4) have been already verified as described in Appendix E.1

(b) and (c), it follows that the computed values of adjoint functions Ta(l) = 212824 [K] oM =
—8.4254 x 10~* [K/ (J/kg)] can also be considered as being accurate, since they constitute the starting
point for solving the adjoint sensitivity system in Equation (20); ng,l)
Appendix E.1 (d).

Re-writing Equation (E13) in the form

was proved being accurate in

a

(2)
1 Moly +a
,uz(ul) =Sy + Tszl) . (Tw,inﬂl f—m gTzS;Z) +ag f—ao g) + Ta(l) : (m > + oM. v T8 m % (E14)
a

(1)

indicates that the value of the adjoint function py,’ could be computed independently if the sensitivity

S44 were available, since all the other quantities are known. To first-order in the parameter perturbation,

the finite-difference formula given in Equation (28) can be used to compute the approximate

sensitivity SP; subsequently, this value can be used in conjunction with Equation (E14) to compute
SFD

a “finite-difference sensitivity” value, denoted as {y&, )} , for the respective adjoint, which would be

accurate up to second-order in the respective parameter perturbation:
SFD @
[P‘Sy] = ”l?(l}) =S+ ﬁs;l) : (Tw,inal f—m gTz(UZ) +agf—4ao g) + Tél) : (n%) +oll)- (L m;ao‘q) (E15)

Numerically, the inlet water mass flow rate, 11, ;,, has the nominal (“base-case”) value of

mgm.n = 44.0193 [kg/s]. As before, the corresponding nominal value Ta(ln)om of the response T,Z(l) is
Té},}om = 298.7979 [K]. Consider now a perturbation dm1, ;,, = (0.00068) m w .» for which the perturbed
value of the inlet air temperature becomes mZ) ;i = mw in — Oy in = 43. 9893 [kg/s]. Re-computing

the perturbed response by solving Equations (2)—(14) with the value of m ylelds the “perturbed
(1)

response” value T, ., = 298.7960 [K]. Using now the nominal and perturbed response values together

with the parameter perturbation in the finite-difference expression given in Equation (28) yields the
(1) (1)
T ert — Lanom .
corresponding “finite-difference-computed sensitivity” SfP £ -4t """ — 0.00328 {k /s} Using

this value together with the nominal values of the other quantities appearing in the expression on
SFD
the right side of Equation (E15) yields {yé} )} = 10.9768 [K/(kg/s)]. This result compares well

with the value ‘ué,l ) = 1030109 [K/ (kg/s) | obtained by solving the adjoint sensitivity system given
in Equation (20), cf. Figure 8.

The same parameter perturbation was utilized to perform the same verification procedure for the
adjoint function yz(ul ) with respect to the other four responses; Table E5 displays the obtained results,
which compare well with the values in the bar plots in Figures 9-12.



Energies 2016, 9, 1028 51 of 52

Table E5. Verification Table for adjoint function yz(ul ) with respect to the responses T;l), TZ(USO), RHW),
mz(; 0) and m,.

1 FD 1)]5FD 1
Response of Maw,in TV 53 [ng)} ﬂz(u)
Interest
K K
[kg/s] [ =d =d
B 44.019 298.7979
e ase case 0195 2% 000328 10977 10301
Perturbed case  43.9893 298.7978
SFD
50 FD 1 1
Response of My, in ngj ) S3 [ng)} ng)
Interest
K K
[kg/s] [ =d I=d
B 44.0193 297.4225
(50 ase case 003142 60444 60443
Perturbed case  43.9893 297.4215
FD 1)15FD 1
Response of Maw,in RH®M 53 [}Ur(x; )} ﬁz(u)
Interest o 1 1
ke/s) 1% [(ke/s) ] [(kg/s)"]
RHD Base case 401983 9979724 001267 265511 —265.511
Perturbed case  43.9893 99.79728
50 FD 1)]5FD 1
Response of Maw,in mi”) 53 [ng)} }lz(u>
Interest
[kg/s] [kg/s] (-] (-]
B 44.0193 43.90797
m'% ase case 099986 052753  0.52753
Perturbed case  43.9893 43.87797
FD 1)15FD 1
Response of Maw,in Mg 53 [P‘r(u )} I"z(u)
Interest
kg/s] [kg/s] (-] (-]
B 44.019 15.83980
o ase case 3 0010543  22.807  22.807
Perturbed case  43.9893 15.83948
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