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Abstract: Seismic performance assessment of water distribution systems (WDSs) based on hydraulic
simulation is essential for resilience evaluation of WDSs under earthquake disasters. The assessment
is mainly to determine how the water supply will be affected due to pipe breaks caused by the earth-
quake, with the water supply loss estimated based on the loss of supply to nodes. Existing research
works usually use the average or overall performance metric of all user nodes as the system perfor-
mance indicator without considering user nodes’ individual performance and criticality. This paper
proposes a framework to evaluate the importance of user nodes considering post-earthquake rescue
service and the seismic performance of individual user nodes in the WDS, which supports the
pipeline renovation plan to improve the performance of critical user nodes. The importance of user
nodes is evaluated by a multi-index model, including the indices for daily service, post-earthquake
rescue service, and network topology influence of user nodes. These indices evaluate the importance
of user nodes in terms of their roles for daily water service, emergent rescue service, and water trans-
mission to other nodes, respectively. Fragility model of pipelines evaluates the earthquake-induced
damages of the WDS, and the seismic performance assessment of the WDS system is performed by
the hydraulic model of the WDS with pipeline damages. The proposed framework is implemented
in an actual WDS; the results show that the importance classification to user nodes by multi-index
approach can identify the critical user nodes for post-earthquake rescue service, which traditional
methods may ignore. The importance classification and seismic performance of individual user nodes
make it feasible to check the seismic performance of critical user nodes and formulate a targeted
pipeline renovation plan to focus limited resources on critical user nodes.

Keywords: water distribution systems; seismic performance analysis; hydraulic simulation;

importance of user nodes; multi-index evaluation

1. Introduction

The water distribution system (WDS) is one of the critical lifeline systems, which provides
fundamental resources and services to communities. After a severe earthquake event, the
damage of the structural components of WDS, such as pipelines, pump stations, and tanks,
may significantly impair the functionality and serviceability of WDS and seriously hamper
the post-disaster restoration of communities. According to the statistical analyses of post-
earthquake restoration behaviors of infrastructures under 32 global earthquakes from 1960
to 2015 with magnitude ranges from 6.0 to 9.5 [1], the WDS has the longest serviceability
shutdown and restoration time among the urban lifeline systems including water, power,
gas and telecommunication systems. The seismic performance measure of WDS is a quanti-
tative indicator for failure consequence assessment and provide fundamental evaluation
of the system behaviour, which plays an important role in disaster resilience evaluation
of WDS.
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Many studies have conducted the seismic performance evaluation of WDS, the net-
work connectivity reliability model [2-5] and the water flow-based hydraulic model [6,7]
are two widely used evaluation models. The connectivity reliability model, which con-
siders the seismic reliability of pipelines and network topology, is a simplified model and
is usually classified as the graph theory approach [8]. It needs less data to establish the
model and could provide a reasonable result for the seismic performance evaluation of
the WDS [9-13]. The water flow-based hydraulic model is a more complex approach,
consisting of the seismic fragility analysis of pipelines, the assessment of the opening area
of the leakage on the damaged pipelines, and the hydraulic simulation of the earthquake-
damaged WDS [6,14-16]. Shinozuka et al. [9] compared the results of the connectivity
reliability measure and that of the flow-based hydraulic simulation measure in a small
WDS. It was found out that the water transmission lines are more likely to lose their water
supply service before losing connectivity. O'Rourke and his co-workers [6,17,18] have done
pioneering works on applying the hydraulic model into the seismic performance evaluation
of large-scale WDS by the computer program Graphical Iterative Response Analysis for
Flow Following Earthquakes (GIRAFFE) [6]. In their studies, earthquake-induced pipelines
damages were simulated by leaks and breaks in the hydraulic model, the parameters of
which were verified by the performance of the Los Angeles WDS with monitor data after
the 1994 Northridge earthquake [17]. Yoo et al. [19] made a complement to the hydraulic
simulation model for seismic performance evaluation of WDS by using pressure-dependent
demand (PDD) and pressure-dependent leakage (PDL) techniques.

An important role of seismic performance evaluation of WDS is to provide a basis
for pre-and post-disaster intervention such as seismic design, renovation of pipelines,
and restoration of the earthquake-induced damages in the WDS. Under the condition of
limited money budget and resources investment for the intervention measures, decision-
makers should utilize an efficient model to formulate strategies to balance the investment
and the seismic performance benefits. As to the pre-earthquake intervention measures,
Wang and Au [20] proposed a method to identify critical water supply links to crucial
water consumers under earthquake disasters. Their study did not provide methods to
determine crucial consumers and the crucial consumers in the case WDS were assumed
by the authors. Lee et al. [21] identified the critical path for optimal seismic reliability
protection of WDS with limited money budget and resources. The optimal critical path
was selected by comparing the system performance increment and the construction costs
among 9 candidate paths. Didrik et al. [22] developed a graph-theory-based method to
identify critical link elements on the functionality of the whole WDS, which aims to support
prioritizing maintenance or rehabilitation activities. The sum of all nodes measured the
influence of links on the functionality of the WDS. Li et al. [23] developed a model to
evaluate the importance of links in electronic power supply networks considering multi-
element failures. These aforementioned studies have focused on determining critical
links according to their impacts on the system’s overall performance but did not pay
attention to the performance of individual users (customers) in the system. Yoo et al. [16]
conducted an optimal seismic design of WDS that aims to maximize the system seismic
performance subject to the constraints on total pipeline cost and nodal water pressure. The
system performance was measured by the overall water supply of the WDS. Li et al. [24]
utilized the topology optimization of pipeline networks to minimize the construction cost
of pipelines subject to the seismic connectivity reliability constraints at user nodes. In their
work, all the user nodes were set with the same reliability constraint, the differential water
demand among user nodes was not considered.

As to the post-earthquake recovery, when the waterworks cannot restore water supply
to all users in a short time, the prior strategy is to restore water serviceability to critical
users (e.g., hospitals, firefighting stations, and shelters for evacuation) [25]. In the 2018
water industry (WDSA/CCWI) Joint Conference, a competition entitled Battle of Post
disaster Response and Restoration (BPDRR) was set up for the solutions on the response
and service restoration of WDS after five earthquake scenarios [26]. Ten teams partici-



Water 2021, 13, 2362

3o0f24

pated in the battle and submitted their approaches and results. Diego et al. [26] described
the approaches and results presented by the ten teams. One of the consensus reached
by participants is that installing more isolation valves would reduce the impact of pipe
damages. Zhang et al. [27] proposed a dynamic optimization framework to maximize
the resilience of a post-disaster WDS using six different metrics. The metrics include the
water supply service restoration of critical users, rapidity of the system recovery, water
loss, etc. Balut et al. [28] utilized the ranking approach to prioritize the pipes” importance
by a multi-criteria decision method, namely the preference ranking organization method
for enrichment evaluation (PROMETHEE). The repair schedule of pipe damages was deter-
mined by the PROMETHEE method based on different types of rankings and the weights
obtained from expert recommendations. Han et al. [29] used the hydraulic simulation
model to simulate the seismic performance during the post-earthquake recovery process of
WDS. They developed a dynamic cost-benefit method to determine the post-earthquake
recovery sequence of pipeline damages to maximize the overall seismic resilience of WDS.

Given the situation without sufficient budget and resources to improve the overall
system performance, decision-makers should formulate the priority strategy to improve the
seismic performance of critical user nodes rather than all user nodes. In the studies above
on the seismic performance evaluation of WDS, the performance is generally measured
either by the system’s overall value or by the average metric of all user nodes in the WDS.
The performance of individual user nodes has not been studied separately, which disabled
the pre-/post-earthquake intervention models on assigning limited resources to the critical
user nodes.

This paper provides a framework for seismic performance evaluation of WDS based
on the importance classification of user nodes to address this problem. First, a multi-index
model that comprehensively considers daily service, post-earthquake rescue services, and
the network topology influence is proposed. Then, the seismic performance of individual
user nodes is obtained by the hydraulic simulation of WDS. Finally, the pipeline renova-
tion plan aims to improve the seismic performance of critical user nodes under limited
intervention investment.

2. Methodology

The framework to evaluate the seismic performance of WDS based on the importance
of user nodes includes four main steps: (1) Evaluate the comprehensive importance of
user nodes according to a multi-index measure developed in this study; (2) Simulate the
seismic damages of pipelines based on the fragility model of pipelines; (3) Simulate the
post-earthquake water serviceability (seismic performance) of user nodes by the hydraulic
model of the WDS with the damaged pipelines; (4) Check the post-earthquake performance
of user nodes based on results from both (1) and (3), and provide pipeline renovation plan
to improve the post-earthquake performance of critical user nodes. Figure 1 shows the
overall framework. In addition, the probabilistic analysis and Monte Carlo simulation
(MCS) were used to simulate the seismic damage states of pipelines in step (2) and water
serviceability of user nodes in step (3).
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Figure 1. The framework for seismic performance evaluation of WDS based on nodal importance.

2.1. Multi-Indexed Importance Measure of User Nodes

In the geometric topology network of water distribution pipelines, the node element
is generally located at the junction of pipelines. The water consumption of users along
with a pipeline is usually allocated to the two end nodes of the pipeline. Then the node
elements in the network are termed user nodes. A multi-index model is proposed to assess
the importance of user nodes by considering their daily service, post-earthquake rescue
service, and the influence of network topology. The reason to use these three kinds of
indices is based on the cognition that the WDS should provide continuous service in the
pre-and post-earthquake period. The report of Applied Technology Council [25] points
out that water service should be firstly provided to critical facilities during the short-term
phase of disaster restoration, and then gradually restoration to pre-event functionality.
Moreover, the research works by Pagano et al. [8] and Yazdani et al. [10] indicate that the
topology characteristics measured by the graph theory approach also have a non-negligible
influence on the system performance of WDS.

The multi-index evaluation model is proposed and presented in Figure 2. To evaluate
the overall importance of user nodes, first, the degree of user nodes’ importance, I, are
separately evaluated by three main indices (I, i = 1,2,3) and their sub-indices. Then, the
overall importance of the user nodes is computed based on the index values and index
weights by a multi-criteria decision-making method, i.e., the technique for order preference
by similarity to an ideal solution (TOPSIS) [30]. TOPSIS is a popular method to identify
comprehensive ranking for a set of elements by multi-criteria [31].



Water 2021, 13, 2362

50f24

Multi-index for overall importance of user nodes, 7

l

| I

Daily service function, I; Post-earthquake rescue service, 1> Network topology influence, I3

]

] ]

——Demand in households, 11 —— Demand for rescue facilities, J21| —— Shortest distance from source, I3
Demand for industrial use, Ir2 Demand for secondary disaster :
control, I, —— Betweenness centrality, /32

—— Demand for public service, 13

Demand in seismic shelter for

—— Other demands, 74

evacuation, I3 L Average path length influence, /33

L——Other demands, >4

Figure 2. The multi-index model for the overall nodal importance evaluation.

2.1.1. Importance Indices of Daily Service

The daily water demands of an urban WDS generally consist of the household demand,
the public service demand, the industrial production demand, and other types of demands,
and sub-indices (I11, I12, I13, [14) are used for these demands to evaluate the daily service
importance index Iy. Then the value of I; can be evaluated by Equation (1). The water
demand of the sub-indices I (k=1, ..., 4) can be evaluated by the following two methods:
(i) Use the record data taken from the water meter records of daily water consumption;
(ii) Use the regional quota data according to the land type and the unit water demand data
provided by water utilities or the water supply planning guidelines, such as the Chinese
code for urban water supply engineering planning [32]. User nodes with a much larger
daily service importance index I; indicate a higher degree of overall importance.

4 my(i)
4 Y. Qjj; watermeterrecorddata
I (i) — Io(i) = 4 k=1i=1 .
1(1) Z 1k(l) 4 (i) 1)
k=1 Y. Y Ajj-gj reginal quota data of water demand
k=1 j=1

where I; (i) is the water demand of daily service at user node i; my(i) is the number of water
meters corresponding to I1(i); Qj is the flow rate at the water meter j; 1, (i) is the number
of land types that correspond to I1x(i); A;; is the area of land type j in the service area of
node i, which can be determined by constructing Thiessen polygons of the user nodes in
the service area of the WDS; g is the daily water demand quota of land type j provided by
the water supply planning guidelines [32].

2.1.2. Importance Indices of Post-Earthquake Rescue Service

During post-earthquake rescue and restoration, the water demands at user nodes may
change significantly from those of daily service under normal conditions. Generally, house-
hold and commercial water demands will significantly reduce and disappear, while water
demands for post-earthquake rescue will increase tremendously. The post-earthquake
water supply to user nodes located in areas for disaster rescue, evacuation shelter, and
potential secondary disaster control is more urgent than the others [25,33]. Therefore, the
post-earthquake water demands of user nodes can be divided as demand for disaster
rescue, secondary disaster control, seismic shelter for evacuation, and other demands. Sub-
indices (I1, Iy, In3, I4) are used to measure the importance of these demand categories
and subsequently used to evaluate the post-earthquake rescue importance of nodes (I5).
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The sub-indices I; (i) (j =1, ... ,4) of user node i can be evaluated according to the facilities
or area it serves, namely, facility method or land type method as listed in Table 1.

Table 1. Water demand category for post-earthquake rescue and disaster reduction service.

Deman . n Di r ismic Shelter for
ema .d Disaster Rescue, I»1 Secondary Disaste Seismic S. e'ter fo Other Demands, I»4
Categories Control, I, Evacuation, I»3
Disaster rescue Firefighting stations, Households,
. . e Parks, squares, ) .
Facility headquarters, hospitals, potential fire site, . commercial and office
. - s large-scale stadiums, etc. - .
transportation hub, etc. explosive facilities, etc. buildings, factories, etc.
Land for administrative . Residential,
ers . Fire control land, fuel, Green space and square, . A
Land type facilities, medical land, commercial, business,
and gas storage land, etc. sports land, etc.

transportation land, etc. and industrial land, etc.

The post-earthquake water demands of user nodes can be evaluated by Equation (2).

()
Vij - gj; facilitymethod

m

gl
™=
—

-~
— =

@)

]
i)

4 K
L(i) =) Iy(i) = "
k=1 ) Ajj - gj - aj;landtypemethod

4
)y
k=1

]
where I, (i) is the post-earthquake water demand of user node i; my(i) is the number of
facilities that correspond to I5(i); Vj; is the volume of facility j; g; is the unit water demand
of facility j; ng(i) is the number of land types that correspond to I5(i); A;; is the area of land
type j in the service area of node i; g; is the ordinary water demand quota of land type j
provided by the design codes of WDS planning, such as the Chinese code for urban water
supply engineering planning [28], and «; is the adjustment coefficient of post-earthquake
water demand for land type j.

According to urban planning on disaster mitigation, the facilities and land type for
the post-earthquake service category in Table 1 should be pre-determined. Unit water
demand quotas can evaluate the post-earthquake water demands of these facilities. Public
service buildings such as hospitals, transportation hubs, schools and sports stadiums are
usually constructed with a larger safety factor according to seismic design codes, such
as the Chinese seismic design of buildings [34] and ASCE 7-16 of the United States [35].
These facilities are usually pre-selected for post-earthquake rescue service purposes by the
urban disaster mitigation plans [36] and the design code of disaster mitigation shelters [37].
It is at the top of the priority list to provide water to these facilities after an earthquake.
For the secondary disaster control purpose, it is also necessary to keep water supply to
the facilities belong to sub-index Iy, as shown in Table 1, which are critical to controlling
the post-earthquake fires or explosions. In the “land type” method, the service area of
the WDS is divided into individual lands according to the land type category. Their areas
and the unit water demand quotas for post-earthquake rescue services can evaluate the
post-earthquake water demands of individual lands. The post-earthquake water demands
at user nodes can be evaluated either by the “Facility” method or the “land type” method.
The facility method requires more information and leads to a more accurate result. The
land-type method requires less information and provides an average estimation. Figure 3
presents an illustrative example WDS to introduce the facility method. The network
comprises six user nodes (1~6) and nine pipelines (A~G, H, L). The estimation of post-
earthquake service demand of user node 5 is illustrated as a typical example according to
Table 1 and Equation (2). Figure 4 presents the service land types of the user nodes in the
example WDS.
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Figure 3. Layout of the example WDS and the service facilities of user nodes.
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Figure 4. Land types in the service area of user nodes in the example WDS.

2.1.3. Importance Indices of Network Topology

The graph-based metrics can explicitly analyze the inherent topology properties
of the WDS, such as connectivity and redundancy. These metrics consider the WDS
as a set of multiple interconnected nodes (e.g., demand users, tanks, and reservoirs)
and links (e.g., pipes and valves) and have been widely used for WDS performance
evaluation [8,11,38]. Giudicianni et al. [39] utilized a topological metric, namely cut-
vulnerability, to investigate the critical role of topology-based metrics in the vulnerability
analysis of WDS after extreme disasters. In this study, three sub-indices, including “shortest
source distance” (I31), “betweenness centrality” (I3;), and “average path length influence”
(I33), are taken to evaluate the topological importance of user nodes. A network model

G(V,E) consisting of a set of n nodes V = {v1,v5, ... ,v, } and aset of m links E = {ej,ey, ..

. ren}

is utilized to represent the network topology of the WDS. In the node set V, element v

denotes the source node of G, and v; (t € V, t # s) denotes a user node.

(1) Shortest source distance (I31). The shortest source distance of node v; is defined as
the length of the shortest path from source nodes to user node v; with all links (pipelines)

weighted by their lengths:
I31(i) = min{d(s,v;)} (s €S)

®)
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where d(s,v;) is the length of the shortest path from source node s to user node v;, which is
evaluated by the Dijkstra algorithm [40]; S is the set of sources in the WDS, node s denotes
an element in set S.

The user nodes near the source node always have a much smaller value of I3 (/) and
are usually located in trunk pipelines, especially for the WDS with the branchlike layout.
The smaller values of I3; (i) correspond to a much higher importance of user nodes. When
evaluating the shortest path d(s,v;), the weight of network links could be geometric or
hydraulic characteristics of the pipelines, such as length, diameter, head loss, flow, and
so on. This study takes the length of pipelines as the weight of network links, which is
similar to the approach by Torres et al. [41]. Several studies have explored the applications
of weighted and unweighted geometric network models of WDS [11,22,38,42—-44]. The
influence of other weighting approaches on the values of index 131 is worth exploring
further research.

(2) Betweenness centrality of user nodes (Is;). The sub-index betweenness centrality
(BC) has been widely used to assess the centralization of infrastructure networks [45,46].
The BC of node v; is defined as the number of shortest path visits on v; from node v to
vj (k #j # i; v, vj € V) [47]. Because network flows from the source to user nodes in the
WDS, the BC of user node v; in the WDS is expressed as:

)y N, ] (1)
s;éj;éi;vs,v/-,vieV

)y Ns%j
s;éj;vs,vjeV

Iy (i) =

4)

where N;_,; is the number of shortest paths from source node vs to user node v; (s # j # i),
and N; (i) is the number of shortest paths from vs to v; passing through node v;. A user
node passed through by a larger number of shortest paths has a larger value of I35(i) and
indicates greater importance.

(3) Average path length influence (I33). The average path length is the shortest path
between all possible pairs of network nodes [10,11]. This index provided a view of network
reachability and efficiency in water transport and was adopted for infrastructure network
analysis by Wu and Baker [48]. Given the water transmitted from source to user nodes,
the average path length of a WDS network (I;) is defined as the average length of the
shortest paths between sources to user nodes. Based on the network topology with- (G)
and without- (G*) node v; and its adjacent links, the average path length influence of a
user node v; is defined as the number of user nodes in network G*i with the average path
length larger than that in network G.

n s s
Igg(i) = Zf(lzdc*i(s,v]‘) > 12&1@(5,01')) (5)
=1 \Mss=1 Nss1
where I33(i) is the average path length influence of user node v;; n is the No. of user
nodes in the network; 7 is the No. of source nodes; f(*) = 1 if the judgment * is true and
otherwise f(*) = 0.

The application results of the three topology indices (I31, Isp, and I33) in the example
WDS network (Figure 4) are presented in Table 2. The importance ranking to user nodes
by I31 are {1,2} > {3,5} > {4,6}. The index I3, provides a detailed sequence to the user nodes
as {2 > 1} > {3 > 5} > {4 = 6}. In index I33, user node 2 has a larger importance than the
other nodes. The differences among index values of I31, I35, and I3 show that these indices
indicate different topology characteristics of the nodes.

Table 2. Topology importance of nodes in the example WDS.

User Node No. 1 2 4 6

Shortest source distance, I3; 1 1 2 3 2 3
Betweenness centrality, I3, 1.83 2.17 0.67 0 0.33 0
Average path length influence, I33 0 1 0 0 0 0
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2.1.4. Overall Importance Evaluation and Classification of User Nodes

To coordinate the three main indices and eleven sub-indices in Figure 2 to work out
the overall importance of user nodes, a multi-criteria decision-making (MCDM) method,
namely “Technique for Order Preference by Similarity to an Ideal Solution” (TOPSIS),
is utilized. TOPSIS is a popular method to identify comprehensive ranking for a set of
elements [30,31]. Among the available MCDM methods, the TOPSIS method has notable
advantages in the elements ranking because it only requires the weights of criteria as the
subjective input [49].

Before the implementation of the TOPSIS method, the weights of indices should be
determined. According to the characteristics of the main indices and their sub-indices; an
improved analytic hierarchy process (IAHP) method based on index ranking [50] is utilized
to compute the weights of indices I;, I;; and I; (i=1, 2, 3;j =1, 2, 3, 4). The IAHP improves
the consistency of the comparison matrix by using a sorting and ranking methodology. The
ranking of indices I, I;; and I; should be firstly determined, and then the IAHP method is
used to obtain the weights of those indices.

When applying the TOPSIS method for the importance ranking of user nodes, user
nodes are elements, and sub-indices are treated as the decision criteria of these ele-
ments. The assessment of the overall importance of user nodes is then transformed into a
MCDM problem. The details of the TOPSIS method can be found in Kim et al. [30] and
Certa et al. [51].

After implementing the TOPSIS method, the normalized values of the overall impor-
tance of user nodes can be obtained. The importance classification of users can be obtained
according to sorting those overall importance values in descending order and intercept the
quantiles from the sorted values such as trisection and quartering etc.

2.2. Seismic Fragility of Pipelines

The seismic damages may occur to many facilities in the urban water distribution
system, such as pipelines, pumps, and tanks. The seismic damage of pipelines and appurte-
nances (e.g., valves and joints) scattered in the pipeline network and occupied the majority
of the seismic damages in the urban WDS [52]. Therefore, only pipeline damages are con-
sidered in the system-level seismic reliability analysis in this study. A similar assumption
is also taken in the study by Laucelli and Giustolisi [7] and Romero et al. [18].

The earthquake-induced repairs (damages) of buried pipelines are assumed to follow
a Poisson distribution [53]:

(RR-L)"

o (6)

where 1 is the number of pipeline damages; RR is the earthquake-induced repair rate

(repairs/km) of the pipe evaluated by Equation (8), and L is the length (km) of the pipeline.
The failure probability of an individual pipeline becomes:

Pf=1-Prob{N =0} =1- ¢ RRL @)

Previous research on the seismic fragility of buried pipelines has proposed empirical
relationships between the seismic intensity and the average pipe damage ratio [53-55].
According to the post-earthquake reconnaissance of the 1995 Kobe earthquake, Japan
Water Works Association [56] suggests that pipe damage caused by ground motion can be
expressed as a function of the peak ground velocity (PGV) as:

RR=Cp-Cy-Cq¢-C;-RRy
RRy = 3.11 x 1073 x (PGV — 15)"%
where Cp, C4, Cg, and Cj are correction factors for pipe material, pipe diameter, ground
topography, and soil liquefaction where the pipe is located, respectively. RR is the corrected

repair rate (repairs/km) of pipelines; RRy is the standard repair rate, and PGV is estimated
in the unit of cm/s.

Prob{N =n} = ¢ RRL.

®)
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The values of C,, C;, and C; are shown in Table 3, and the definition and detail
information of those factors can be found in Isoyama et al. [55] and Japan Water Works
Association (JWWA) [56]. Since the factor C,, for steel pipe (SP) of 0.3 in Table 3 is fitted by
SP damages with small diameters, the recommended correction factor of large-diameter
(>400 mm) SPs of 0.15 by the guideline of American Lifeline Alliance (ALA) [53] is adopted
in this study.

Table 3. Correction factors to RR.

Category Description Correction Factor

75 1.6
Pipe Diameter (mm) 100~150 1.0
Cy 200~450 0.8
500~ 0.5
DIP 0.3
Pipe Material CIP 1.0

G SP 0.3 (0.15)
ACP 1.2
Disturbed Hill 1.1
Terrace 1.5

Ground Topograph
CP graphy Narrow Valley 32
8

Alluvial 1.0
Stiff Alluival 0.4
. . None 1.0
Soil Liquefaction Partial 20
C Serious 24

Note: DIP (Ductile iron pipe), CIP (Cast iron pipe), SP (Steel pipe), ACP (Asbestos cement pipe).

ALA guideline [53] divided the pipeline damages caused by the earthquake into two
types: leakage and breakage. Leakage means that the pipeline has a rupture or tear, which
leads to water losses, while breakage means that the pipeline is completely separated
and loses all the water supply capacity. Earthquake damage survey shows that in the
pipeline damage caused by the earthquake, leakage accounted for about 80%, and breakage
accounted for about 20%. Therefore, the state of the pipelines after an earthquake can
be divided into three categories, namely, intact (s1), water leakage (s;), and breakage (s3).
Once the seismic failure probability Py is obtained by Equation (7), then the occurrence
probabilities for the three states are 1-Pf (s1), 0.8Pf (s2), and 0.2P (s3), respectively.

2.3. Seismic Performance Evaluation of WDS by Hydraulic Simulation
2.3.1. Hydraulic Model of the WDS with Earthquake Damaged Pipelines

Figure 5 shows the hydraulic models of pipeline leakage and breakage. The leakage
is modeled by adding an emitter in the middle of the pipeline (Figure 5b). The elevation
of the emitter takes the average of elevations at the ends of the pipeline, and the leakage
water flow rate (m3/s) can be obtained according to the orifice flow model as [15,57]

Qu=pu-AL 28 H )

where y is the orifice flow coefficient and takes the value of 0.62; Ay is the opening area of
the leakage (m?), g is the acceleration of gravity (m/s?), and H is the water pressure at the
leakage (m H,O).
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0.5L

Figure 5. Diagram of pipeline damages and the hydraulic model of damages. (a) Diagram of leak.
(b) Hydraulic mode of leak. (c) Diagram of break. (d) Hydraulic mode of break.

On determining the opening area, A of leakage, the model developed by Shi and
O’Rourke [6] is used in this study. Shi and O’'Rourke [6] divided the earthquake-induced
water pipeline leakage into five types: annular disengagement, round crack, longitudinal
crack, local loss of pipe wall, and local tear of the pipe wall. The opening area at the leak
orifice and the occurrence ratio of each leakage type are varied according to pipe material
and joint characteristics, as shown by Shi and O’Rourke [6].

Two separated broken pipelines model the breakage (Figure 5¢) by adding fictitious
reservoirs at the ends of the broken pipelines (Figure 5d). A check valve is built into the
broken pipeline, allowing water to flow only from the failure pipeline to the reservoir. The
elevation of the reservoir is the average of elevations at both ends of the original pipeline.

The pipeline leakages and breakages are added to the original hydraulic model of
the WDS. Therefore, the topology of the WDS is accordingly modified to perform post-
earthquake hydraulic simulations. The simulation is performed by the open-source soft-
ware EPANET 2.2 [58] developed by the US Environmental Protection Agency (EPA).

It should be noted that the earthquake-induced leak regards the leak formulated by
the earthquake-induced deformation and stress concentration on the pipes or joints, which
is different from that in the daily service situation. Even in a daily service situation, the
water supply pipeline network usually works with concealed leaks that are difficult to
be discovered by the equipment and that have not been discovered in time. These leaks
usually occur at the defect and degradation of pipes or joints, which could be induced
by many reasons, including intrinsic, environmental, and operational factors [59]. The
concealed leaks in daily service situations are not included in the hydraulic model of the
WDS in this study.

As shown in Equation (10), the pressure-driven analysis (PDA) approach [60] is
applied in the hydraulic simulation of the earthquake-damaged WDS.

0 , H; < Hmin
= [ _HizH™n gmin - [, « Hreq 10
Ql QOl Hreq_pgmin 7 < i < ( )
Qo , H™ < H;.

where Q; is the delivered amount of water at node i; Qy; is the water demand at node i; H;
is the actual pressure (m) at node i; H™" js minimal pressure (m); H™4 is the pressure (m)
required to fulfill the demand at node i.

The ratio of delivered water to water demand at user node i is defined as the post-
earthquake serviceability (seismic performance) of user nodes, as shown in Equation (11).
The SIg(i) is utilized as the performance indicator of individual user nodes. The sum of all
Slg(i) in Equation (12) is used as the overall system performance indicator of the WDS.

Slg(i) = % an

SSlp = %2?1:1 Q% (12)
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where Q; is the delivered water at user node i obtained from the PDA-based hydraulic
simulation; Qy; is the water demand at user node 7 before the earthquake; m is the number
of user nodes in the WDS.

2.3.2. Probabilistic Analysis by Monte Carlo Simulation

As shown in Equations (6)—(8), the seismic fragility of pipelines is presented by the
repair rate (RR) and the seismic failure probability (Py). In the situation of probabilistic
analysis, the pipeline works with the probability of 1-P¢. Therefore, the Monte Carlo
simulation (MCS) is utilized to sample the states of pipelines according to P¢ and to
evaluate the WDS performance probabilistically. Similar approaches were taken by Shi and
O’'Rourke [6] and Han et al. [29]. The flowchart is built as shown in Figure 6.

Input: Seismic failure probability
of pipelines and the original
hydraulic model of the WDS.

v k=1
Perform the k& th Monte Carlo sampling |<—

v

Randomly sample the states of pipelines according
probabilities of {intact, leakage, and breakage}.

v
Build the hydraulic model of the damaged WDS by
adding leakages and breakages on the original
hydraulic model.

v

Perform hydraulic simulation of the based on
pressure driven analysis by EPANET.

k=k+1

No

k>N?
Yes

Evaluate the seismic performance of user nodes
and the WDS by the amount of delivered water.

}

Output: Seismic performance
index of user nodes and the WDS

END

Figure 6. Flowchart of probabilistic seismic performance analysis of WDS based on MCS.

The proposed framework includes several models, such as the improved analytic
hierarchy process (IAHP), the multi-criteria decision-making model (TOPSIS), the fragility
model of pipeline, and the MCS-based hydraulic simulation of the WDS. Due to insufficient
data, an overall validation analysis of all these models cannot be provided. However, all
these models have been verified in previous references, respectively. For example, the
TOPSIS model was used for nodal importance evaluation in the regional water system by
Liu et al. [61]; the fragility model of pipelines and the MCS-based hydraulic model has
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been applied in the seismic performance assessment of WDN in Los Angeles [6], south
Seoul [16], and benchmark cases [12,29].

3. Case Study

The WDS of Z city in southeast China was taken as an application case. As shown
in Figure 7, the WDS consists of three sources (water treatment plants R1~R3), 136 user
nodes, and 242 pipelines. The service area of the WDS is 41.68 km?, and the pipelines
have a total length of 147.19 km with a diameter range from DN300 to DN2000. Pipeline
materials include CIP, DIP, and SP, which vary according to installation year and diameter.
The average water supply of the WDS is 5044 LPS, of which the volume from the plants
{R1, R2, R3} are {1517 LPS, 1884 LPS, 1643 LPS} respectively.

- River water

Road
Urban block 0 05 1.0 km o B

Soil Liquefaction area @ User node

Figure 7. Layout of the WDS in Z city.

According to the seismic ground motion parameter zonation map of China [62], Z
city is located in the southeast coastal seismic region. The seismic intensity for the seismic
design in Z City is IX degrees. In the Chinese seismic intensity scale [63], the PGV value
interval of intensity IX is (35, 71) cm/s. The pipeline repair rates to the Chinese seismic
intensity degree IX without the correction of ground topography and soil liquefaction are
shown in Figure 8. Since WDS is a critical infrastructure system, the PGV =71 cm/s and
its corresponding RR evaluated by Equation (8) were used for the seismic performance
assessment. The construction costs of pipelines varied with diameters are shown in Figure 9.
The RR of pipelines under the PGV =71 cm/s are also presented in Figure 9.
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Figure 8. Pipeline repair rates evaluated by the fragility model of JWWA.
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Figure 9. Construction cost and seismic repair rate of the pipelines in Z city.

According to the red marks in Figure 8, for the pipelines with D > 500 mm, the RRs
from PGV =35 cm/s to PGV =71 cm/s show that the seismic fragility of pipelines per-
forms as SP < DIP < CIP. The comparisons between the RRs of pipelines with D < 500 mm
and D > 500 mm show that larger diameter and better ductility result in a smaller RR of
pipelines. The cost data in Figure 9 show that for the pipelines with 400 mm < D < 1000 mm,
changing the pipe material from DIP to SP will result in a 50% reduction of RRs with the
increase of cost by 6.4~45.8%, which shows the efficiency of this approach in improving
the seismic resistance of the pipelines in Z city.

The downtown area of Z city is located at the riverside with a flat ground topography,
and fine to medium-grained sands, silts and clays are widely distributed in the surficial
soils of this area. After the geological investigation, the waterworks of Z city mapped
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the presumed soil liquefaction areas (Figure 7) under the Chinese seismic intensity IX.
According to Table 3, the RR correction factor to pipelines in the liquefaction area C; was
2.40, and the correction factor Cg was set to 1.0. The parameters for the hydraulic simulation
of the WDS are shown in Table 4.

Table 4. Parameter setting of the seismic performance analysis model.

Item Parameter Value
Seismic hazard intensity measure Peak ground velocity (PGV) 71cm/s
. . Hmin Om
Pressure driven analysis Hireq 20m
Sampling No. of MCS N 1000

As for the importance indices of the daily service and post-earthquake rescue service,
the land type method and the maximum daily water demand per square kilometer g; of
different land types were evaluated according to the Chinese code for urban water supply
engineering planning [32] and is shown in Table 5. The values of adjustment coefficient
a; of water demand were determined according to the post-earthquake reconnaissance in
China and are shown in Table 5. According to information from the 2008 Wenchuan Ms 8.0
earthquake [64], downtown Mianzhu city suffered serious damage under seismic intensity
IX. One month after the earthquake, the water demands in this area were approximately
30 percent of the daily service demands in normal conditions. The post-earthquake water
demands mainly occurred at evacuation shelters located in green spaces and open spaces.

Table 5. Daily water demands and post-earthquake adjustment coefficients.

i . i .

Land Type (1000 m3/km?.day) K Land Type (1000 m3/km?.day) %
Residential 19 0.3 | Reserved space 10 1.0
Public service 10 2.0 Warehouse 3.5 1.0
Commercial 10 0.3 Municipal 10 2.0
Green space 2.0 5.0 Industrial 20 0.3

When computing the weights of indices by IAHDP, it should be noted that decision-
makers and experts should determine index ranking, who need to consider a number of
factors that will have a notable impact on users’ overall importance value. In this study, the
importance ranking of the main indices was taken as I > I; = I3 since the post-earthquake
rescue service is usually believed of great importance. The rank of the sub-indices set
for daily service was taken as Iy3 > 17 > I1 > I14 considering that the node serves a
large population has greater importance. The rank of sub-indices set {Iz]-} were taken as
Ipz > Ip1 > Iy > Ips given the fact that the water demands of seismic evocation shelters
were the most urgent requirements to be satisfied during the emergency response period
in the 2008 Wenchuan earthquake [64], and the rank of sub-indices set {13]-} were taken as
I3 > I3y > I31. The scaling value sets {0,1,2} and {0,1,2,3} were utilized for the computation
of the weight for the indices set with 3 and 4 indices, respectively. The individual weights
of each index set and the integrated weights of the sub-indices are shown in Table 6. The
integrate weights wij* of the sub-indices were evaluated by wij* =w; X W.
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Table 6. The individual and integrate weights of indices.
. . . . . Integrate
Main Indices Weight (w;) Sub-Indices Weight (w+;) Weight (w;)
I 0.2819 0.0705
Ip 0.2000 0.0500
h 0.25 L 0.3677 0.0919
T4 0.1504 0.0376
I 0.2819 0.1410
I 0.2000 0.1000
h 0.50 Is 0.3677 0.1839
Ios 0.1504 0.0752
Is; 0.2599 0.0650
I3 0.25 I3 0.3275 0.0819
Iy 0.4126 0.1032

4. Importance Classification of User Nodes

The land type method evaluated the water demands for the daily service and post-
earthquake rescue service at user nodes. Land types in the service area of the WDS in Z
city are shown in Figure 10.

Legend of land type

Residential
= \ 4 - Public service
8135 7 R N
- W= - - Commercial
{ - Green space

Industrial

- Municipal

Warehouse

|
R

Reserved space

Legend

IE' Water treatment plant

@ Class | node (overall) Bakline
@ Class Il node (overall) I river water

@ Class lll node (overall)

Pipeline

Lr J Service area of the WDS (41.68 km2)

Figure 10. Land types in the service area of WDS in Z city and the overall importance of user nodes.

Thiessen Polygons separated the service area of each user node. The water demands
at the public service lands, the reserved spaces, and the municipal lands in Figure 10
were classified as public service demand in Table 5. The water demands of industrial
lands and warehouse lands in Figure 10 were classified as industrial demand in Table 5.
The post-earthquake water demands of rescue service at user nodes were evaluated by
Equation (2) and Table 1. Parameters 7; and Ajj in Equation (2) were determined according
to geographical information in Figure 10.

According to the integrated weights of indices in Table 6, the water demand adjust-
ment coefficients in Table 5, and the land types presented in Figure 10, the importance
of user nodes for daily service, post-earthquake rescue service, and network topology
influence was shown in Figure 11a—c, respectively. Figure 11d presents the overall impor-
tance of user nodes evaluated by the TOPSIS method, which includes all sub-indices. To
sort these importance values in descending order, the user nodes were divided into three
classifications {1, II, I1I} by the 30% and 60% fractiles, the importance classification to user
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nodes are shown in Figures 10-12. The top 10 importance nodes through the importance
values by different indices are listed in Table 7 and shown in Figure 11.
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Figure 11. Importance values and classification of nodes obtained by TOPSIS. (a) Daily service (I1). (b) Post-earthquake

rescue service (I3). (c) Network topology influence (I3). (d) Overall importance of all indices.

Table 7. Top 10 ranked nodes by different indices.

Nodal Rank 1 2 3 4 5 6 7 8 9 10
I 79 8 99 7 127 14 24 66 84 91
I 8 14 7 79 124 84 99 97 133 91
Index  p 21 61 26 34 112 110 111 100 98 106
Lu 8 7 79 14 99 111 124 84 21 61

The shading numbers mark the same elements in line I; /I /I3 and the line ;.

Figure 12a,b shows that the user nodes with a larger service area, nodes 7, 14, and 80,
usually hold the class I importance for both daily service and post-earthquake rescue service.
A comparison between Figure 11a,b indicates a notable difference in nodal importance
between the two figures exits at nodes from 60 to 90 because their water demand changes
after the earthquake. For the nodes from 60 to 90, the numbers of user nodes in classes
{L II, I1I} are {12,14,5} in Figure 11a, while the corresponding numbers in Figure 11b are
{7,13,11}. There are noticeable differences in the numbers of user nodes in classes I and III
between Figure 11a,b, which can be explained through the land types in the service areas
of nodes 60 to 90 (Figure 10). The service areas of these nodes are mainly composed of
residential lands. The water demands of these nodes are relatively high for daily service
but change to small values after an earthquake due to the movement of people from
residential areas to the evacuation shelters in other places. Similar results are also shown
in Figure 12a,b. The user nodes 10, 53, and 90 hold class I importance for daily service but
the class II importance for post-earthquake service because the service area of these nodes
is mostly residential commercial lands. The post-earthquake service importance classes of
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user nodes 55, 103, 114 are larger than that of daily service because their service areas are
mainly green space and public service lands.
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Figure 12. Importance classification of user nodes by the three main indices. (a) Daily service (I7).
(b) Post-earthquake rescue service (I7). (c) Network topology influence (I3).

The nodal importance values in Figure 11d are similar to those in Figure 11a,b but
are different from those in Figure 11c. As shown in Figure 12, the locations of class I user



Water 2021, 13, 2362

19 of 24

@136

Legend

E] Water treatment plant

Pipeline User node

——0.25Pf<0.6 @ 0.8sSIQ<1
0.1sPf<0.2  ® 0.65S1Q<0.8

0sPf<0.1 @

Pipeline Renovation Scheme '

A B

/.ez——tﬂ/:.::
.135\.7/.12/‘37\ %'é A A*
9
T /

nodes identified by the network topology index are different from those identified by the
daily service indices and post-earthquake service. In Figure 12c, the class I user nodes are
mainly located nearby the source nodes and on the paths from the source to other user
nodes. Therefore, the importance classification to user nodes by multi-index approaches
differs from that of a single type importance index. The data in Table 7 show the number
of user nodes in the intersections of the top 10 sets between I, and {I;, I, I3} are {7,7,3},
which indicate the different emphases of the network topology index and other indices.
Although the topology indices hold smaller weights in Table 6, they bring a non-negligible
influence on the overall importance (Figure 11d).

The overall importance evaluated by multi-index includes various factors and thus
provides a more reasonable classification to user nodes. The importance classifications
based on daily service or topology index may not identify important user nodes for post-
earthquake rescue service, and the importance classification provided only by the indices of
post-earthquake disaster rescue may not be practical for daily service. For the top 10 nodes
ranked by the overall importance values, nodes 79, 84, 99, and 124 mainly provide water
service to the larger areas with the land type of residential. These areas require much more
water for ordinary service. Nodes 7, 8, 14, and 79 provide water service to a relatively large
area where the majority of land type is public service. These areas require much more
water demand for post-earthquake rescue service, as presented in Tables 1 and 5. While
nodes 21, 61, and 111 are identified because of their locations near the sources, and their
network topology influences are much greater.

5. Seismic Performance of the WDS and Pipeline Renovation Plan

The seismic failure probability (Py) of pipelines was calculated according to Equations (6)(8),
and the information is in Table 3 and Figure 7. Then, the water supply performance
(SIq) of user nodes was evaluated according to the hydraulic simulation of the WDS
with earthquake-induced pipeline damages and the MCS method. Figure 13 shows the
simulation results as a whole, Table 8 shows the statistical information of SIg(i) for the user
nodes of different importance classification.

133 46— @56
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Figure 13. Seismic performance of the original WDS and the pipeline renovation schemes.
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Table 8. Seismic performance of user nodes.
Classification of User Nodes Class I Class II Class III All
SSlg 0.8180 0.7869 0.8022 0.8018
Original WDS
No. of Sl < 0.6 6 7 6 19
Renovation SSlqg 0.8411 0.8221 0.8320 0.8314
Scheme A
Cost = 7.7 No. of Sl < 0.6 2 4 2 8
million RMB Nodes of SIg < 0.6 {88,93} {74,87,90,94} {77,89}
Renovation SSlqg 0.8402 0.8124 0.8195 0.8231
Scheme B
Cost = 6.9 No. of Sl < 0.6 2 3 4 9
million RMB Nodes of SIg < 0.6 {88,93} {73,74,94} {48,77,78,89}
Renovation SSlqg 0.8374 0.8184 0.8235 0.8258
Scheme C
Cost = 6.64 No. of Sl < 0.6 4 3 2 9
million RMB Nodes of SIg < 0.6 {88,93,95,97} {87,90,94} {77,89}

As shown in Table 8, the average Slq of all user nodes in the “Original WDS” is 0.8018,
indicating that the WDS has a relatively greater value of seismic performance. However,
the SIg of individual user nodes shows that there are 19 user nodes with Sl < 0.6 in the
WDS, which includes six nodes {88,91,93,95~97} of importance class I and need to be paid
more attention for interventions. As shown in Figure 11, the SIg of nodes {73~78,86~91}
are less than 0.60. The reason is that the adjacent pipelines of these nodes are located
in the earthquake-induced liquefaction area, which results in a relatively larger failure
probability of these pipelines, for example, the seismic failure probabilities (Pf) of CIP
pipelines {44~48,62,77,80,81,88~92} are greater than 0.2.

In order to improve the Sl of individual user nodes, especially for the Class I nodes
with Slg < 0.6, three renovation plans for the pipelines with large P¢ values in the lique-
faction area were proposed. According to Table 3 and Equation (8), replacing the CIP and
DIP pipelines with SP pipelines can reduce the RR and Py of the pipelines and increase the
Slg of user nodes. When formulating the renovation schemes of pipelines, the following
aspects are considered: (i) Prioritize the renovation of CIP pipelines in the liquefaction;
(ii) Choose the main pipeline in the water supply path to user nodes; (iii) Replace the
original pipeline with a new SP pipeline along the original path; (iv) Due to budget con-
straints, the length of the renovated pipeline is about 3% of the total pipeline length of the
WDS. According to the above principles, three renovation schemes {A, B, C} were made for
selection. The length of the renovated pipelines in schemes {A, B, C} is {4.23 km, 4.21 km,
4.17 km} respectively. Figure 13 shows the pipelines of these three schemes. Table 8 gives
the pipeline construction costs and the SIg of user nodes of these three schemes.

As for the selection of the pipeline renovation schemes, the seismic performance
of individual user nodes and their importance classification has a significant impact on
the decision-making. If the average Slg of all nodes (SSIg) and the construction costs
are taken as decision criteria, the cost of Scheme C is the smallest (6.64 million RMB)
with the 5SIg = 0.8258, which is better than the SSIg of Scheme B (0.8231), so Scheme B
should be excluded accordingly. However, if the importance classification of user nodes are
considered and the SIg of Class I user nodes are taken as decision criteria, scheme C holds
the smallest SSIg (0.8374) of Class I user nodes and the largest number (4) of Class I user
nodes with SIg < 0.6. Therefore, Scheme C should be excluded accordingly. For Scheme
A and Scheme B, if the number of critical user nodes with Sl < 0.6 is selected as the
decision criteria, the number of Class I and Class II user nodes with SIg < 0.6 in Scheme B
is 5, and the corresponding number of Scheme A is 6, so Scheme A should be excluded
accordingly. It can be seen from Figure 13 that the pipelines of Scheme B are nearby the
Class I user nodes {88,91,93,95,96,97}, so it can provide better improvement of SIg to these
critical user nodes. Finally, Scheme B is proposed for the seismic performance improvement
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of critical user nodes. Generally speaking, determining the seismic renovation plan of
pipelines is a complex decision process that should consider technical, economic, and social
aspects. The comparisons above show that the seismic performance evaluation of the WDS
considering the importance of classification to user nodes provides technical information
for the water supply utilities and decision-makers to focus the limited resources on the
seismic performance of critical user nodes.

6. Conclusions and Remarks

This paper proposes a framework for the seismic performance evaluation of water
distribution systems (WDSs) based on importance classification to user nodes. A multi-
index model is presented to evaluate the overall importance of user nodes. The seismic
hazard to the WDS is probabilistically simulated by the fragility model of pipelines and
Monte Carlo simulation. The hydraulic simulation on the WDS with earthquake damages
is performed to evaluate the seismic performance of individual user nodes. The proposed
framework is implemented in an actual WDS in China. The following conclusions can
be made:

e The importance classification to user nodes by the multi-index measures is different
from those by a single importance index; the multi-index approach can identify the
critical user nodes for post-earthquake rescue service, which may be ignored by the
indices for daily service and network topology influence.

e  Seismic performance of individual user nodes provides insightful information of the
WDS performance than the average or overall value of the system. The locations of crit-
ical user nodes with poor performance provide a target for pre-disaster interventions.

e  The seismic performance evaluation of the WDS considering the importance of clas-
sification to user nodes has a notable impact on the selection of pipeline renovation
schemes. The proposed framework provides a novel perspective for the decision-
makers to focus the limited resources on the seismic performance improvement of
critical user nodes.

The multi-index model to evaluate the overall importance of users presented in this
study provides a reference method to classify user nodes in WDS. Other indices can be
introduced, and model applications in various WDSs are needed in the future to improve
the validity of the model. The seismic performance is measured by the hydraulic analysis
of the WDS in this study. Water quality indicators (such as water age, residual chlorine
content) may also bring no-negligible effects on the seismic performance of the WDS and
should be included in further studies. The overall seismic security of the WDS should be
ensured not only by the seismic safety of pipelines but also by the seismic safety of water
supply facilities such as tanks, water treatment equipment, and pumping station, and the
effect of the damages of the facilities should be considered in the future. Other practical
assumptions made in this research include the availability of power supply to the WDS.
This aspect affects the functionality of the water treatment and pump stations and needs to
be explored further.

Author Contributions: Conceptualization, B.H. and S.W.; methodology, B.H. and X.M.; formal
analysis, B.H., K.D. and X.M.; validation, B.H., K.D. and S.W.; writing—original draft preparation,
B.H. and X.M.; writing—review and editing, K.D. and Z.Z.; visualization, Z.Z.; funding acquisition,
B.H. All authors have read and agreed to the published version of the manuscript.

Funding: This research work was supported by the National Natural Science Foundation of China
(NSFC) (Grant No. 51978023) and the International Research Cooperation Seed Fund of Beijing
University of Technology (Grant No. 2021B15).

Acknowledgments: Benwei Hou thanks Wei Wang from Beijing University of Technology for his
support on data acquisition and the discussions on the case WDS.

Conflicts of Interest: The authors declare no conflict of interest.



Water 2021, 13, 2362 22 of 24

References

1. Kammouh, O.; Cimellaro, G.P; Mahin, S.A. Downtime estimation and analysis of lifelines after an earthquake. Eng. Struct. 2018,
173, 393-403. [CrossRef]

2. LiJ; He,]. A recursive decomposition algorithm for network seismic reliability evaluation. Earthq. Eng. Struct. D 2002, 31,
1525-1539. [CrossRef]

3. Adachi, T,; Ellingwood, B.R. Serviceability assessment of a municipal water system under spatially correlated seismic intensities.
Comput.-Aided Civ. Inf. 2009, 24, 237-248. [CrossRef]

4. Selcuk-Kestel, A.S.; Duzgun, H.S.; Oduncuoglu, L. A GIS-based software for lifeline reliability analysis under seismic hazard.
Comput. Geosci. 2012, 42, 37-46. [CrossRef]

5. Lim, H.; Song, J. Efficient risk assessment of lifeline networks under spatially correlated ground motions using selective recursive
decomposition algorithm. Earthq. Eng. Struct. D 2012, 41, 1861-1882. [CrossRef]

6.  Shi, P; O'Rourke, T.D. Seismic Response Modeling of Water Supply Systems; Technical Report MCEER-08-0016; The Multidisciplinary
Center for Earthquake Engineering Research, University at Buffalo, State University of New York: Buffalo, N, USA, 2008.

7. Laucelli, D.; Giustolisi, O. Vulnerability assessment of water distribution networks under seismic actions. J. Water Resour. Plan.
Manag. 2015, 141, 4014082. [CrossRef]

8. Pagano, A.; Sweetapple, C.; Farman, R.; Giordano, R.; Butler, D. Water distribution networks resilience analysis: A comparison
between graph Theory-Based approaches and global resilience analysis. Water Resour. Manag. 2019, 33, 2925-2940. [CrossRef]

9. Shinozuka, M.; Tan, R.Y.; Toike, T. Serviceability of water transmission systems under seismic risk. In Lifeline Earthquake
Engineering: The Current State of Knowledge; American Society of Civil Engineers: New York, NY, USA, 1981.

10. Yazdani, A.; Jeffrey, P. Applying network theory to quantify the redundancy and structural robustness of water distribution
systems. J. Water Resour. Plan. Manag. 2012, 138, 153-161. [CrossRef]

11.  Yazdani, A.; Jeffrey, P. Water distribution system vulnerability analysis using weighted and directed network models. Water
Resour. Res. 2012, 48, W06517. [CrossRef]

12. Yoon, S.; Lee, Y.; Jung, H. A comprehensive framework for seismic risk assessment of urban water transmission networks. Int. J.
Disast. Risk Reduct. 2018, 31, 983-994. [CrossRef]

13.  Meijer, D.; van Bijnen, M.; Langeveld, J.; Korving, H.; Post, J.; Clemens, F. Identifying critical elements in sewer networks using
Graph-Theory. Water 2018, 10, 136. [CrossRef]

14. Markov, I.; Grigoriu, M.; O'Rourke, T.D. An Evaluation of Seismic Serviceability of Water Supply Networks with Application to the
San Francisco Auxiliary Water Supply; Technical Report NCEER-94-0001; National Center for Earthquake Engineering Research
University of Buffalo, State University of New York: Buffalo, NY, USA, 1994.

15. Hwang, H.HH.M.; Lin, H.; Shinozuka, M. Seismic performance assessment of water delivery systems. J. Infrastruct. Syst. 1998, 4,
118-125. [CrossRef]

16. Yoo, D.G.; Kang, D.; Kim, ].H. Optimal design of water supply networks for enhancing seismic reliability. Reliab. Eng. Syst. Saf.
2016, 146, 79-88. [CrossRef]

17.  Bonneau, A.L.; O'Rourke, T.D. Water Supply Performance during Earthquakes and Extreme Events; Technical Report MCEER-09-0003;
The Multidisciplinary Center for Earthquake Engineering Research, University at Buffalo, State University of New York: Buffao,
NY, USA, 2009.

18.  Romero, N.; O'Rourke, T.D.; Nozick, L.K.; Davis, C.A. Seismic hazards and water supply performance. J. Earthq. Eng. 2010, 14,
1022-1043. [CrossRef]

19. Yoo, D.G; Lee, ].H.; Lee, B.Y. Comparative study of hydraulic simulation techniques for water supply networks under earthquake
hazard. Water 2019, 11, 333. [CrossRef]

20. Wang, Y.; Au, S. Spatial distribution of water supply reliability and critical links of water supply to crucial water consumers
under an earthquake. Reliab. Eng. Syst. Saf. 2009, 94, 534-541. [CrossRef]

21. Lee, CW.,; Kwon, HJ.; Yoo, D.G. Seismic reliability assessment of water supply systems considering critical paths. Appl. Sci. 2020,
10, 8056. [CrossRef]

22. Didrik, M,; Johan, P; Jan, PH.; Hans, K; Jeroen, L.; Frangois, C. Identifying critical elements in drinking water distribution
networks using graph theory. Struct. Infrastruct. Eng. 2020, 17, 347-360. [CrossRef]

23. Li,].; Duenas-Osorio, L.; Chen, C.; Shi, C. AC power flow importance measures considering multi-element failures. Reliab. Eng.
Syst. Saf. 2017, 160, 89-97. [CrossRef]

24. Li,],; Liu, W,; Bao, Y.F. Genetic algorithm for seismic topology optimization of lifeline network systems. Earthq. Eng. Struct. Dyn.
2008, 37, 1295-1312. [CrossRef]

25. Applied Technology Council (ATC). Critical Assessment of Lifeline System Performance: Understanding Societal Needs in Disaster
Restoration; Technical Report NIST GCR 16-917-39; The Engineering Laboratory of the National Institute of Standards and
Commerce: Gaithersburg, MD, USA, 2016.

26. Paez, D.; Filion, Y.; Castro-Gama, M.; Quintiliani, C.; Santopietro, S.; Sweetapple, C.; Walski, T. Battle of postdisaster response and
restoration. |. Water Resour. Plan. Manag. 2020, 146, 04020067. [CrossRef]

27. Zhang, Q.; Zheng, E; Chen, Q.; Kapelan, Z.; Diao, K.; Zhang, K.; Huang, Y. Improving the resilience of postdisaster water

distribution systems using dynamic optimization framework. J. Water Resour. Plan. Manag. 2020, 146, 4019075. [CrossRef]


http://doi.org/10.1016/j.engstruct.2018.06.093
http://doi.org/10.1002/eqe.174
http://doi.org/10.1111/j.1467-8667.2008.00583.x
http://doi.org/10.1016/j.cageo.2012.01.015
http://doi.org/10.1002/eqe.2162
http://doi.org/10.1061/(ASCE)WR.1943-5452.0000478
http://doi.org/10.1007/s11269-019-02276-x
http://doi.org/10.1061/(ASCE)WR.1943-5452.0000159
http://doi.org/10.1029/2012WR011897
http://doi.org/10.1016/j.ijdrr.2018.09.002
http://doi.org/10.3390/w10020136
http://doi.org/10.1061/(ASCE)1076-0342(1998)4:3(118)
http://doi.org/10.1016/j.ress.2015.10.001
http://doi.org/10.1080/13632460903527989
http://doi.org/10.3390/w11020333
http://doi.org/10.1016/j.ress.2008.06.012
http://doi.org/10.3390/app10228056
http://doi.org/10.1080/15732479.2020.1751664
http://doi.org/10.1016/j.ress.2016.11.010
http://doi.org/10.1002/eqe.815
http://doi.org/10.1061/(ASCE)WR.1943-5452.0001239
http://doi.org/10.1061/(ASCE)WR.1943-5452.0001164

Water 2021, 13, 2362 23 of 24

28.

29.

30.

31.

32.

33.

34.

35.

36.

37.

38.

39.

40.
41.

42.

43.

44.
45.
46.
47.
48.

49.
50.

51.

52.

53.

54.

55.

56.

57.

58.

Batut, A.; Brodziak, R.; Bylka, J.; Zakrzewski, P. Ranking approach to scheduling repairs of a water distribution system for the
post-disaster response and restoration service. Water 2019, 11, 1591. [CrossRef]

Han, Z.; Ma, D.; Hou, B.; Wang, W. Seismic resilience enhancement of urban water distribution system using restoration priority
of pipeline damages. Sustainability 2020, 12, 914. [CrossRef]

Kim, G.T.; Park, C.S.; Yoon, K.P. Identifying investment opportunities for advanced manufacturing systems with comparative-
integrated performance measurement. Int. J. Prod. Econ. 1997, 50, 23-33. [CrossRef]

Mukherjee, A.; Nath, P. An empirical assessment of comparative approaches to service quality measurement. J. Serv. Mark. 2005,
19, 174-184. [CrossRef]

Ministry of Housing and Urban-Rural Development of the People’s Republic of China (MOHURD). Code for Urban Water Supply
Engineering Planning (GB50282); China Architecture & Building Press: Beijing, China, 1998.

Davis, C.A. Water system service categories, post-earthquake interaction, and restoration strategies. Earthg. Spectra 2014, 30,
1487-1509. [CrossRef]

Ministry of Housing and Urban-Rural Development of the People’s Republic of China (MOHURD). Code for Seismic Design of
Buildings (GB50011); China Architecture & Building Press: Beijing, China, 2010.

American Society of Civil Engineering (ASCE). Minimum Design Loads and Associated Criteria for Buildings and Other Structures
(ASCE/SEI 7-16); American Society of Civil Engineering: Reston, VA, USA, 2017.

Ministry of Housing and Urban-Rural Development of the People’s Republic of China (MOHURD). Standard for Urban Planning
on Earthquake Resistance and Hazardous Prevention (GB50413); China Architecture & Building Press: Beijing, China, 2007.
Ministry of Housing and Urban-Rural Development of the People’s Republic of China (MOHURD). Code for Design of Disasters
Mitigation Emergency Congregate Shelter (GB51143); China Architecture & Building Press: Beijing, China, 2015.

Meng, F; Fu, G.; Farmani, R.; Sweetapple, C.; Butler, D. Topological attributes of network resilience: A study in water distribution
systems. Water Res. 2018, 143, 376-386. [CrossRef] [PubMed]

Giudicianni, C.; Herrera, M.; Di Nardo, A.; Oliva, G.; Scala, A. The faster the better: On the shortest paths role for near real-time
decision making of water utilities. Reliab. Eng. Syst. Saf. 2021, 212, 107589. [CrossRef]

West, D.B. Introduction to Graph Theory; Prentice Hall: Upper Saddle River, NJ, USA, 2001.

Torres, ].M.; Duenas-Osorio, L.; Li, Q.; Yazdani, A. Exploring topological effects on water distribution system performance using
graph theory and statistical models. . Water Resour. Plan. Manag. 2017, 143, 4016068. [CrossRef]

Giudicianni, C.; Herrera, M.; Nardo, A.D.; Greco, R.; Creaco, E.; Scala, A. Topological placement of quality sensors in water-
distribution networks without the recourse to hydraulic modeling. J. Water Resour. Plan. Manag. 2020, 146, 4020030. [CrossRef]
Giudicianni, C.; Di Nardo, A.; Greco, R.; Scala, A. A Community-Structure-Based Method for Estimating the Fractal Dimension,
and its Application to Water Networks for the Assessment of Vulnerability to Disasters. Water Resour. Manag. 2021, 35, 1197-1210.
[CrossRef]

Lee, S.; Jung, D. Shortest-path-based two-phase design model for hydraulically efficient water distribution network: Preparing
for extreme changes in water availability. IEEE Access 2021, 9, 53358-53369. [CrossRef]

Winkler, J.; Duenas-Osorio, L.; Stein, R.; Subramanian, D. Performance assessment of topologically diverse power systems
subjected to hurricane events. Reliab. Eng. Syst. Saf. 2010, 95, 323-336. [CrossRef]

Duenas-Osorio, L.; Vemuru, S.M. Cascading failures in complex infrastructure systems. Struct. Saf. 2009, 31, 157-167. [CrossRef]
Brandes, U. A faster algorithm for betweenness centrality. J. Math. Sociol. 2001, 25, 163-177. [CrossRef]

Wau, J.; Baker, J.W. Statistical learning techniques for the estimation of lifeline network performance and retrofit selection. Reliab.
Eng. Syst. Saf. 2020, 200, 106921. [CrossRef]

Olson, D.L. Comparison of weights in TOPSIS models. Math. Comput. Model. 2004, 40, 721-727. [CrossRef]

Li, F; Phoon, K.K.; Du, X.; Zhang, M. Improved AHP method and its application in risk identification. J. Constr. Eng. Manag.
2013, 139, 312-320. [CrossRef]

Certa, A.; Enea, M.; Galante, G.; Lupo, T. A Multi-decision Makers Approach to Select the Maintenance Plan for a MultiComponent
System. In Proceedings of the 19th ISSAT international Conference on Reliability and Quality in Design, Honolulu, HI, USA, 5-7
August 2013.

Nojima, N. Restoration Processes of Utility Lifelines in the Great East Japan Earthquake Disaster. In Proceedings of the 15th
World Conference on Earthquake Engineering (15WCEE), Lisbon, Portugal, 24-28 September 2012.

American Lifelines Alliance (ALA). Seismic Guidelines for Water Pipelines. USA, March 2005. Available online: http://www.
americanlifelinesalliance.com/pdf/SeismicGuidelines_WaterPipelines_P1.pdf (accessed on 15 October 2020).

Jeon, S.S.; O'Rourke, T.D. Northridge earthquake effects on pipelines and residential buildings. Bull. Seismol. Soc. Am. 2005, 95,
294-318. [CrossRef]

Isoyama, R.; Ishida, E.; Yune, K.; Shirozu, T. Seismic Damage Estimation Procedure for Water Supply Pipelines. In Proceedings of
the 12th World Conference on Earthquake Engineering (WCEE), Auckland, New Zealand, 30 January—4 February 2020.

Japan Water Works Association (JWWA). Seismic Damage Prediction of Water Supply Pipelines; Japan Water Works Association:
Tokyo, Japan, 1998.

Finnemore, J.; Franzini, J.B. Fluid Mechanics with Engineering Applications, 10th ed.; McGraw-Hill Education, McGraw-Hill
Publishing Company: Boston, MA, USA, 2001.

Rossman, L. EPANET 2.2 User Manual; United States Environmental Protection Agency: Cincinnati, OH, USA, 2020.


http://doi.org/10.3390/w11081591
http://doi.org/10.3390/su12030914
http://doi.org/10.1016/S0925-5273(97)00014-5
http://doi.org/10.1108/08876040510596858
http://doi.org/10.1193/022912EQS058M
http://doi.org/10.1016/j.watres.2018.06.048
http://www.ncbi.nlm.nih.gov/pubmed/29986247
http://doi.org/10.1016/j.ress.2021.107589
http://doi.org/10.1061/(ASCE)WR.1943-5452.0000709
http://doi.org/10.1061/(ASCE)WR.1943-5452.0001210
http://doi.org/10.1007/s11269-021-02773-y
http://doi.org/10.1109/ACCESS.2021.3070722
http://doi.org/10.1016/j.ress.2009.11.002
http://doi.org/10.1016/j.strusafe.2008.06.007
http://doi.org/10.1080/0022250X.2001.9990249
http://doi.org/10.1016/j.ress.2020.106921
http://doi.org/10.1016/j.mcm.2004.10.003
http://doi.org/10.1061/(ASCE)CO.1943-7862.0000605
http://www.americanlifelinesalliance.com/pdf/SeismicGuidelines_WaterPipelines_P1.pdf
http://www.americanlifelinesalliance.com/pdf/SeismicGuidelines_WaterPipelines_P1.pdf
http://doi.org/10.1785/0120040020

Water 2021, 13, 2362 24 of 24

59.

60.

61.

62.

63.

64.

Barton, N.A.; Farewell, T.S.; Hallett, S.H.; Acland, T.F. Improving pipe failure predictions: Factors affecting pipe failure in
drinking water networks. Water Res. 2019, 164, 114926. [CrossRef] [PubMed]

Wagner, ].M.; Shamir, U.; Marks, D.H. Water distribution reliability: Simulation methods. J. Water Resour. Plan. Manag. 1988, 114,
276-294. [CrossRef]

Liu, Z.; Yu, H.; Yang, F. Evaluate the node importance for water network based on complex network theory. Scientia Sinica Technol.
2014, 44, 1280-1294. [CrossRef]

China Earthquake Administration (CEA). Seismic Ground Motion Parameter Zonation Map of China; Standards Press of China:
Beijing, China, 2015.

China National Standardization Administration (CNSA). The Chinese Seismic Intensity Scale (GB/T 17742); Standards Press of
China: Beijing, China, 2008.

Liu, S.; Zheng, X. Investigation Report on Earthquake Damage and Restoration of Water Supply System in the Wenchuan Earthquake;
Tongji University Press: Shanghai, China, 2013.


http://doi.org/10.1016/j.watres.2019.114926
http://www.ncbi.nlm.nih.gov/pubmed/31387055
http://doi.org/10.1061/(ASCE)0733-9496(1988)114:3(276)
http://doi.org/10.1360/N092014-00009

	Introduction 
	Methodology 
	Multi-Indexed Importance Measure of User Nodes 
	Importance Indices of Daily Service 
	Importance Indices of Post-Earthquake Rescue Service 
	Importance Indices of Network Topology 
	Overall Importance Evaluation and Classification of User Nodes 

	Seismic Fragility of Pipelines 
	Seismic Performance Evaluation of WDS by Hydraulic Simulation 
	Hydraulic Model of the WDS with Earthquake Damaged Pipelines 
	Probabilistic Analysis by Monte Carlo Simulation 


	Case Study 
	Importance Classification of User Nodes 
	Seismic Performance of the WDS and Pipeline Renovation Plan 
	Conclusions and Remarks 
	References

