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Abstract: In this paper we consider the problem of an insurance company where the wealth of the
insurer is described by a Cramér-Lundberg process. The insurer is allowed to invest in a risky asset
with stochastic volatility subject to the influence of an economic factor and the remaining surplus
in a bank account. The price of the risky asset and the economic factor are modeled by a system
of correlated stochastic differential equations. In a finite horizon framework and assuming that
the market is incomplete, we study the problem of maximizing the expected utility of terminal
wealth. When the insurer’s preferences are exponential, an existence and uniqueness theorem is
proven for the non-linear Hamilton-Jacobi-Bellman equation (HJB). The optimal strategy and the
value function have been produced in closed form. In addition and in order to show the connection
between the insurer’s decision and the correlation coefficient we present two numerical approaches:
A Monte-Carlo method based on the stochastic representation of the solution of the insurer problem
via Feynman-Kac’s formula, and a mixed Finite Difference Monte-Carlo one. Finally the results are
presented in the case of Scott model.

Keywords: optimal investment strategy; utility function; stochastic volatility

1. Introduction

The problem of investment in a portfolio has attracted the attention of researchers and academics
in different settings for decades. Borch (1962) is among the pioneering works that deals with
a real life example of the reinsurance market under uncertainty, where participants are insurers
that seek to trade risk by acquiring reinsurance contracts. Ferguson (1965) addressed the problem
of the expected utility of wealth for the investor in the discrete case. Ferguson conjectured that
maximizing exponential utility from terminal wealth is strictly related to minimizing the ruin
probability, this conjecture was made under the assumption that the investor is allowed to borrow
an unlimited amount of money and without risk-free interest rate. Merton (1969, 1971) in his
foundational papers introduced the fundamental classical optimal investment-consumption model
in which the interest rate r of the bank account, as well as the mean rate of return y# and volatility
o of the risky asset are constants and the investor seeks to maximize expected utility of terminal
wealth. In this case closed form solutions have been obtained. It is worth mentioning that Merton’s
work has been a great source of inspiration for many works that have been developed in recent
decades. Browne (1995) inspired by Merton (1969, 1971) considered a risk process modeled by
a Brownian motion with drift including the possibility of investment in a risky asset, which follows a
geometric Brownian motion, but without a risk-free interest rate. Browne verified the conjecture
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announced by Ferguson and produced a relationship between minimizing the ruin probability
and maximizing the exponential utility of terminal wealth, which is a clear connection between
insurance and finance. Zariphopoulou (2001) studied the problem of maximizing the expected
utility of terminal wealth, when the asset price is described by stochastic volatility models, closed
form solutions were provided by proposing a methodology to derive reduced form solutions.
Fleming and Hernandez-Hernandez (2005) considered an extension of the Merton’s problem by
allowing a correlation factor between the asset price and an external economic factor. Under a
HARA utility function, optimal investment strategy and optimal consumption strategy have been
produced as well as the asymptotic limit of investment. Wang (2007), studied the expected utility
of insurers by using stochastic control techniques, where explicit optimal strategies are obtained
as a solution to a Hamilton-Jacobi-Bellman equation. In Guerra and Centeno (2008), we find the
relationship between maximizing the adjustment coefficient and maximizing the expected utility
of wealth for the exponential utility function. On the other hand, Yang and Zhang (2005), inspired
by Merton as well, considered an optimal investment portfolio modeled by the Cramér-Lundberg
process with the possibility of investment in an incomplete market, closed form solution of the
optimal strategy maximizing the expected utility of wealth has been produced. In the same context
of incomplete market, Henderson (2005) solved the optimal portfolio choice for an investor with
exponential utility facing imperfectly hedgeable stochastic income. Badaoui and Ferndndez (2013)
considered an optimization problem, when the insurer preferences are of exponential type for a
portfolio that includes a bank account and a risky asset described by stochastic volatility model, which
is correlated to an economic factor. A general verification theorem was proved as well as an existence
and uniqueness theorem, which led to a closed form of the optimal strategy, when the correlation
factor is equal to zero (p = 0). Recently Hata and Yasuda (2017) introduced an extension of (Badaoui
and Ferndndez (2013), Ferndandez et al. (2008)) by considering a multidimensional linear Gaussian
stochastic-factor model. They produce an explicit optimal strategy by solving the matrix Riccati
equation.

The main purpose of this paper is to drop the correlation factor condition (p = 0), i.e., extending
the results obtained in Badaoui and Fernandez (2013) to an incomplete market |p| < 1. Following the
approach presented in Badaoui and Fernandez (2013), an optimal strategy and a value function are
obtained in closed form. Since our problem is modeled by a parabolic Partial Differential Equation
(PDE) then, by the Feynman-Kac’s formula we obtain a stochastic representation of the solution that
allows the use of the Monte-Carlo method, and then the solution of the PDE can be computed only at
a small number of points, which is not possible by the Finite Difference method due to stability issues.
In order to get some economic explanation on how insurers make their decision in an incomplete
market, several numerical simulations are performed by considering the impact of the correlation
coefficient on the insurer’s decision. Finally, we propose a mixed Finite Difference Monte-Carlo
method, which leads to the same results of simulation obtained by the Monte carlo method. The
mixed Finite Difference Monte-Carlo method improves the simulation results obtained in Badaoui and
Ferndndez (2013) and is aimed at avoiding artificial conditions, which may entitle some error in the
simulation’s results.

This paper is organized as follows: In Section 2 we define the model of our research and recall
some results already proved in Badaoui and Fernandez (2013). Section 3 contains the Main Theorem
about the existence and uniqueness of the solution of the optimization problem. Section 4 describes
the Monte-Carlo method and the mixed Finite Difference Monte-Carlo method. The last section is
devoted to presenting some simulation results and providing economic explanation based on the
behavior of the value function and the optimal strategy and how the correlation coefficient impacts the
insurer’s decision.
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2. The Stochastic Volatility Model

This section is devoted to formulating the problem of our research, which consists of a model of
an insurance company allowed to invest in a risky asset and a bank account in the presence of stochastic
volatility. Let (Q, F,[P) be a complete probability space, which carries the following independent
stochastic processes:

A Poisson process {N;}¢>¢ with intensity A > 0 and jump times {T;};>1;
A sequence {Y;};>1 of i.i.d. positive random variables with common distribution G;
N
e The Cramér-Lundberg process X; = x +ct — Y_Y;, where x > 0 is the initial reserve of the
i=1
insurance company and c is the constant premium rate;

Wit and Wy, are independent standard Brownian motions;
The filtration F; is defined by

Fi=0 {WISIWZSIYil{iSNS}/O <s<ti> 1}

with the usual conditions Karatzas and Shreve (1988).

In previous articles (Fernandez et al. 2008; Yang and Zhang 2005), the asset price was modeled by
a geometric Brownian motion given by

ds; = St(;lldt+0'dwt). 1

Empirical observations of financial markets show that some indicators of market volatility behave
in a highly erratic manner, which makes it unrealistic to assume y, o and r constants over long periods
of time. This fact has motivated several authors to study the so-called stochastic volatility models
(see among others Fouque et al. (2000); Scott (1997); Zariphopoulou (2001)). If the parameters in (1)
are stochastic, then motivated by (see, Castafieda and Hernandez-Hernandez (2005); Fleming and
Herndndez-Herndndez (2005)), the asset price satisfies the following stochastic differential equation:

dS; = St(y(Zt)dt + U’(Zt)dwlt) with So=1, (2)

where () and () are the return rate and volatility functions, respectively. Z; is an external factor
modeled as a diffusion process solving

dzZ; = g(Zt)dt + ﬁ(pdwlt + EdWZt) with Zp =z € R, 3)

where | p [< 1,¢ = /1 —p? and B # 0. The parameter p is the correlation coefficient between
Wi and W = pWy; + eWy;. For | p |< 1 the market is incomplete in the sense that the external factor
Z; cannot be traded. The external factor can be written in integral form as

t t
Zy=z+ /0 9(Zs)ds + ﬁ/o dWs. (4)
Our model also contains a bank account given by the equation
ds) = SVr(zy)dt, (5)

where 7(+) is the interest rate function. The process Z; is an external factor that has an impact on both
the dynamics of the risky asset prices and the interest paid by the bank account. In Castafieda and
Herndndez-Hernandez (2005) and Fleming and Herndndez-Herndndez (2005) considered Z; as one of
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the macroeconomic variables that can be observed by the investor and for instance, can be modeled by
the mean reverting Ornstein-Uhlenbeck (O-U) process:

dZ; = y(x — Zy) dt + BdW; with Zy =z,

where ¢ and «x are constants and the risky asset price can be given by the Scott model
(Cont and Tankov 2003; Fouque et al. 2000):

dS; = Si(podt 4 e#'dWy;)  with Sp = 1. (6)
Here, we assume that pg is constant.

More details about stochastic volatility models can be found in Fouque et al. (2000).

Definition 1. We say that K = (K;)>0 is an admissible strategy if it is an Fy-progressively measurable process
such that:
PH K; |§ Cx,0<t < T] =1,

where Cy is a constant, which may depend on the strategy K. We denote the set of admissible strategies as K.

Then if X; is the insurer’s wealth, and he invests an amount K; € K in the risky asset and the
remaining reserve X; — K; in the bank account, then the wealth process XK := X(t, x,z,K) evolves

as follows: N

XK _K K t

thds9 + Sidst —d (2 Yi> , @)
t t i=1

dX[ = cdt +
which can be represented in the following integral form
p t t Ni
Xf =+ o+ ((1(Ze) = r(Z2) K +1(Z0) X, s +/01<Sa(zs) dWi.—Y Y, @®)
i=1

If at time s < T the wealth of the company is x and the external factor is z, then the wealth
process satisfies:

t
X =t [ (e ((Zo) = H(Z0)Ko +1(20) X, ) do
ts Nt 9
+/ 0(Zo)KodWiy — Y Y, ©)
s i=N;+1
ZS = Z/
0

with the convention that Z = 0, and that, when s = 0 we write XtK.
i=1

Remark 1. The case X; — K; < 0 means that the insurance company is allowed to borrow from the bank
account at the interest rate r(-) and reinvest the amount borrowed in the risky asset. In a financial language
this means that the insurance is taking a short position in the bank account and a long position in the stock
market, which is evident under our approach if we suppose that u > r and p = 0. The case Ky < 0 means that
the insurance company is shorting the stock and taking a long position in the bank account which is compatible
with our approach if we suppose r > y and p = 0.

A utility function # : R — R is defined as a twice continuously differentiable function, with
the property that u(-) is strictly increasing and strictly concave. Now we consider the optimization
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problem that consists in maximizing the expected utility of wealth at time T, i.e., we are interested in
the following value function:
V(s,x,z) =supE {u(X:q'F”K)} : (10)
Kek

We say that an admissible strategy K* is optimal if
V(s,x,z) =E [u(X%x'Z’K*)} .

Assumptions 1. The functions pu(-), o(-)and g(-) are such that there exists a strong solution for
Equations (2) and (4). The general conditions under which the solutions to Equations (2) and (4) exist in
the strong sense come from the theory of stochastic differential equations (Oksendal 2003). The function r(-) is
continuous, positive, and

r(z) < u(z), forall z € R.

The following result establishes a verification theorem, which relates the value function V (¢, x, z)
with the HJB Equation (11).

Theorem 1. (The Verification Theorem, Badaoui and Ferndndez (2013)) Assume Assumptions 1 and that there
exists a classical solution f(t,x,z) € C%2(]0, T] x R x R) to the H]B equation:

)\/mf(t,x—y,z) — f(t,x,2)dG(y) + sup LXf(t,x,2) =0, (11)
0 KeR

with terminal condition f(T,x,z) = u(x) and

LEf(tx,2) = fi+ 302 (2) K fax + 37 foz + PKO(2) fiz
+(c+ (u(z) —r(2))K +71(2)x) fxr + 8(2) fz, (12
such that for each K € K
/OT /OooE\f(s, XK —y,Zo) — f(s,XE, Zs) P dG(y) ds < oo, (13)
/O-T E|Ks_ fr(s, XK, Zo)|?ds < oo, (14)
./OTJEIstfz(s, XK, 7)|?ds < oo. (15)

Then for each s € [0,t], (x,z) € R?
f(s,x,z) > V(s, x,z).
If in addition there exists a bounded measurable function K*(t, x,z) such that:
1
K*(t,x,z) € argmaxgeg {zaz(z)Kzfxx + pBKo(z) frz + (u(z) — r(z))fo} )
Then Kf = K*(t, X, Zy) defines an optimal strategy and
f(s,x,z) =V(s,x,z) = E[u(XST’x'Z’K*)].

Proof. For details about the proof we refer to Badaoui and Ferndandez (2013). O
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Now we state the Existence and Uniqueness Theorem used later to prove the main Theorem 3 for
the incomplete market, which will be given in terms of the following Cauchy problem whose solution
has been already proved for the case p = 0 in Badaoui and Fernandez (2013).

First we need the following Assumptions:

Assumptions 2. We assume that r(z) = r constant. Moreover,

pB(u(z) —r)

g(Z)— o Z)

is bounded and uniformly Lipschitz, and

is bounded with a bounded first derivative.

Theorem 2. (Existence and Uniqueness Theorem, Badaoui and Ferndndez (2013))
In addition to Assumptions 1 and 2 we assume:

/Ooo exp {SacyerT} dG(y) < oo (16)
and o
/O yexp {aye’™} dG(y) < co. (17)
Define
0 = /O0c> (exp {txyer(T*t)} - 1) dG(y). (18)

Then for all § # 0 the Cauchy problem

¢t + %:Bzﬁozz + (g(Z) - W) ¢z
-1 (; (V(;)(;)T)Z 4 eae’ T _ M’t) 9=0 (19)
o(T,z) =1

has a unique solution, which satisfies the following conditions:
(2, )] < Ci(1+[z]) (20)

and
|92(2,1)] < C2(1+ |z]), (21)

where C1 and C, are constants.
Proof. For details about the proof we refer to Badaoui and Ferndandez (2013). O

Remark 2. From the existence and uniqueness Theorem we know that the solution of the PDE (19) admits
a stochastic representation given by the Feynman-Kac formula (see, Friedman (1975)):

¢(z,t) =E %Xp(—}s f(%f;.)(z_s)r)z + cae’(T=5) — A6, ds)>

Zt = Z:l ’ (22)
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where Z,, satisfies the following stochastic differential equation:

u 7\ — u o
Zi=z+ | <g(zs)—’Wf)”)ds+ﬁ/ AW, t<u<T 23)
t o(Zs) t
where Wy is a standard Brownian motion and for all (z,t) € R?, ¢(z,t) > 0.

3. Existence of a Solution for the Exponential Utility Function

In this section we consider both cases | p |< 1, which means that the market faced by the insurer
is incomplete and |p| = 1 for complete market. We will prove the existence and uniqueness of the
solution of (11), when the insurer’s preferences are exponential, i.e., the utility function is given by:

u(x) = —e*, a > 0.

The next theorem relates the value function with the HJB given by (11), when the market is
incomplete, i.e., [p| < 1.

Theorem 3. (The Main Theorem) In addition to conditions under which Theorem 2 is satisfied we assume
|o| < 1and that there exists C > 0 such that

P{V(Zt)r pB ¢t Zt)
ao(Zt)  (1—p?)a @t Zt)

Now let ¢ be the solution of the Cauchy problem (19). Then the value function defined by (10) has the
following form:

<C,0<t<T]:1. (24)

1

V(t,x,z) = —(t,z) 17 exp {—ocxe’(T_t)}, (25)
nd (2) 5 (t,2)
* _ HZ) T (T P Pz\Lt,Z) —r(T—t)
K= T 0w oo 26)

is an optimal strategy. When r = p = 0, we have:

V(t,x,z) = —¢@(z,t)exp {—ax},

and

" 1(z)
K*(t,z) = .
(£:2) ao?(z)
Proof. Following the same approach described in Castafieda and Hernandez-Hernandez (2005);
Zariphopoulou (2001) we assume first that for some § > 0 the solution of the HJB Equation (11) has
the form
f(tx,2) = —g(z,1)° exp{—axe TV}, (27)
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where for all (z,t) € R?, the function ¢(z,t) > 0, and satisfies the condition (24). In what follows
we will use the expressions of the partial derivatives of f (we drop out the dependence on (t, x,z) to

simplify the notation):
fi = (_5%4)5—1 - zxxr(p‘ser(T*t)) exp {—txxer(T*t) },
fr = ag@’e T Dexp {—zxxer(T*t) },
fox = 7“2([)(562r(T—t) exp {7lxxer(T—t)},
fo = —6¢.¢0° lexp {—txxer(T*t) },
fzz = — ((54,224754 +0(0 — 1)q0§(p‘572) exp {—zxxe’(T*t) },

fez = txé(pz(p‘s_ler(T_t) exp {—ocxe’(T_t) }
Observe first that from (12) we have
2
supyer £XF(63,2) = supgeg { TR fox + pBO(2)K i+ ((2) — 1)K}
+fi 3B fez + (e x1) fo + 8(2) f2

= S+ fi+ 3P fut (c+xr)fi+8(2)fe

Using (29), (30), and (33) we obtain

S = supygep { TR fur + pPo(2)Kfv + (u(z) — 1)KS )

= (Texp {_“xer(Tft)} @1

X SUPk R {—%zocz(pe’(T*t)Kz + pBado(z) oK + (u(z) — r)ocgoK} .

(28)
(29)
(30)
(31)
(32)

(33)

(34)

(35)

Since we have assumed that the function ¢ is strictly positive, the supremum in the last expression

is attained, and the optimal strategy given by

ao?(z) ¢ ao(z) ¢

4

K*(tz) = wz) —r _r—p , pB Pz -r(T-1

is an admissible one from condition (24). Substituting (36) in (35) we obtain

¢+

S= eXP{—Déxer(Tt)}(Pﬁl{(V(Zz)U; ”)2 (#(Z);V)P,B‘S ¢Z+P2ﬁ;f;¢§} ‘

Substituting (37) and the partial derivatives in (34) and (11) we obtain:

0 = 9 exp{—txxer(T*t) 1?1

x {q)t + %,BZ(PZZ + (g(Z) - pﬁ(y(zM) Pz + %ﬁZ(—pzﬂé - 1)925

(36)

(37)

(38)



Risks 2018, 6, 31 9 of 23

Since 4 and ¢ are strictly positive we obtain the following non linear partial differential equation:
_ 2
0 = ¢i+3fp=+ () - LLI) g 4 JB(—p20+5-1)E

2
- F(UEEE e -0 .

(39)

We choose ¢ in such a way that
—0%6+6-1=0,

that is
1

e
Then Equation (39) becomes the Cauchy problem stated in Theorem 2. Finally, from Remark 2 we
obtain that the solution is positive, and the proof is completed. [

Remark 3. We observe that the expression given by (26) consists of two terms. The first term represents
the Merton strategy Merton (1969) in the absence of the external factor and the second term appears also in
Merton (1971) and was interpreted as an intertemporal hedging demand. Henderson (2005) considered an
investor facing an imperfectly hedgeable stochastic income and the optimal strategy obtained is similar to the one
given by (26) but in a different setting, and finally the optimal strategy depends only on time regardless of the
level of wealth.

The assumptions in the theorems are sufficient conditions for the existence and uniqueness of
the solution of the PDE involved in this work. Since in general the coefficients of stochastic volatility
models are unbounded functions, then usually a truncated strategy is suggested. For any function
I € C!(R), its truncated version will be defined as follows:

1(z) if —a<z<ag,
l(a)(1+sin(z—a)) if a<z<a+7%,
lo(z) = ¢ 2I(a) if z>a+ 7,
I(—a)(1—sin(z+a)) if —a—5<z<-—q,
2l(—a) if z<—-a—-7%.

We observe that I, is bounded, Lipschitz and that it has a bounded derivative. By this procedure
of truncation we get a class of functions that satisfy the sufficient assumptions required to assure the
existence and uniqueness of the solution.

Since in the theorems there are various assumptions on functions y, o, @, f. It would be important
to give one explicit example of the functions that satisfy all the assumptions of the theorems.

Example 1. Liang et al. (2011) considered a risky asset with constant volatility and the drift is a linear function
of the external factor, it turns out that the model proposed by Liang et al. (2011) is a particular case of our
stochastic volatility model. Then, following the same approach by Liang et al. (2011) for which:

u(z) =az,0(z) =0 and g(z) = bz,

where a, o and b are constants, the PDE given by (19) becomes as follows:

1 _
¢t + E.Bzfpzz + <bZ - 45)18(&(27 1’)) Pz

1 (az —r)? HT— 40
}<2w+cae (T t))\et)(pzo, ( )

¢o(T,z) =1.
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Following the same approach by Liang et al. (2011), we seek solutions of the form:
¢@J):eﬂﬂ£44%ﬂz+Qa)
We observe that:
pi(z 1) = (J' ()2 + P'()z+ Q' (1)p(z 1),
9=(2,1) = (2]()z + P(1)) ¢ (2 1),
9=(z,t) = () + 2 (D2 +P(1)?) 9(z,t).

Substituting the last expression in (40), we get the following nonlinear differential equation:
/ 27 _ apB _laN,
<](t)+2[3](t)+2(b U)](t) 5025 ) &t

<P’(t) + <2,82](t) - @ + b) P(t) + szﬁr](t) + gg) z+

Q(t) + %/32 (210 +P2(1)) + P?ﬁrP(t) - % (2;22 A /\et) =0,

and J(t), P(t) and Q(t) are respectively the solutions of the following ordinary differential equations:

, appB 1 a?
{ P+ 280 +2 (b= 22 ) - 3 5 =0 an
1) =0,
{ P/(t) + (2/32](t) - b) P(t)+ 20+ % =0 W)
P(T) =0,
2
{ Q)+ 262 (210) + P2(0)) + P () - 1 (02 toae T — wt) ~0 w)
Q) =0

Let
T =282 19:2<b_ﬂm3),€:_1ﬂ_
g o

By using general methods of ordinary differential equation and assuming that 9* — 4te > 0 and since
Equation (41) is a Riccati equation; we find the following solutions:

. etV 9% — 41e
Jit)=C+ , (44)
iet 9% — 4te + i et\/ﬂz —4Te _ eT\/ﬂ2 —4te
C V1§ —4te
where
c_ - V? — 4te
- 2T '

From (44), the solution of (42) is given by:

P() :e/tT<2ﬁ2]<S)_ag_ﬁ+b) ds/T

t

(29/3’](5) + W> e/sT<2ﬁZ](u)_ag/3 ! b) M. @

o )
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From (44) and (45) the solution of the equation (43) has the following form:

Q(t) = /tT %52 (2](5) + Pz(s)) + %‘B;’P(s) — % <r2 + cae’T—5) — /\65> ds.

202

The optimal strategy (26) becomes explicit as

" _ Az =T _(T-p) pB —r(T—t)
K*(t,z) e + oI (2zJ(t) + P(t))e ,
where J(t) and P(t) are given respectively by (44) and (45).

Finally, the solution of the H]B Equation (11) has the following form:

5 (](t)z2 +P(H)z+ Q(t))

exp{—axe’(T=1)},

f(t,x,z) = —e

When the volatility depends on the external factor as in the case of Scott’s model, where o (z) = €7, it is
more difficult to adopt the approach above. Therefore, a numerical approach is implemented to solve the PDE (19).

For a complete market, the correlation between the asset price and the external factor is perfect
in the sense that | p |= 1, then it is obvious that the approach above cannot be adopted to solve the
problem of the complete market. In this case we have the following Theorem.

Theorem 4. Under the same conditions of Theorem 2, assume |p| = 1 and let ¢ be the solution of the following
parabolic partial differential equation

9f + %ﬁzq)ﬁz + (g(z) - pﬁ(};(zz)) r)) gt — (;(”(;)(Z)r)2+

coe’(T—H) — A9t> =0 (46)

¢°(T,z) = 0.
In addition, assume there exists C > 0 such that

P{%—I—Ff(pg(bzt} <C,O§t§T] =1 (47)
Then the value function defined by (10) has the following form:
VP(tx,z) = —e? exp {—ocxer(T*t)}
and

Proof. In this case we also have that fy; < 0 and the optimal strategy is attained. Substituting the
partial derivatives in (11) we obtain directly (without the non linear term) the result. [

Remark 4. The conditions (24) and (47) depend essentially on the external factor Z;, and the coefficients y and
0. A way to obtain these conditions is to stop the process Z; at a given constant.
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Bounds for K (0,z) and V¥ (0, x, z)

The purpose of this subsection is to find some bounds for We observe the optimal strategy K;(0,z)
and the utility function V¥ (¢, x, z) for both cases p = 1 and p = —1. Indeed, the solution of the PDE (46)
has the following stochastic representation:

/T (W + cae’(T—5) — ABs) ds
t

P(z,t) = —E =

Zf:z]

where

o wf oo pB(u(ZE) —1) L
0 =z+ t <g(Z§) o(20) )ds—l—ﬁ.t dW;.

Then

¢°(z,0) = -E [./(;T (W;ig()zjf)r)z + cae’(T=%) — A93> ds

T
< / —cae"(T—5) ¢ A0 ds
0
< AT (My(ae'T) —1),
where My is the moment generating function of Y.
The optimal strategy is given by:

K;(t,z) - Va(;g(;)’” DA ucgfz)

(Pgefr(Tft)‘

For p = 1, K{(0, z) is bounded from above as follows:

K:(0,z) < V“(;; (;)re-” +AT(My (ae'T) — 1) Mfzz) e,

For p = —1, K* (0, z) is bounded from below as follows:

K*1(0,2) > ”;2 (;)r(f’T — AT(My(2e'T) — 1) Mfzz) e,

The value function V (¢, x, z) is given by:
VP (t x,z) = —e? exp {—txxer(T*t)}
and for |p| = 1 we have the following lower bound:

VP(0,x,z) > _ AT (My(ae'™)=1) —axe'™
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4. Numerical Methods

4.1. The Monte Carlo Method

In this subsection we describe the Monte Carlo method for solving the parabolic PDE given
by (19). From the existence and uniqueness Theorem we know that the solution of the PDE (19) admits
a stochastic representation (see, Friedman (1975)) by:

_ 1T (V(ZS) — 7)2 r(T—s) 5
¢p(z,t) =E [exp(—(s t (M(Zs) + coe - )t95> ds) Zy = z} (49)
where Z, is given by the following stochastic differential equation:
5 u 5 7)) — u o
7. :H/ <g( ) — PP(Z,) r))dsﬂg/ AW, (50)
t o(Zs) t

and W;, t > 0 is a standard Brownian motion. For simplicity we adopt the following notations:

-
Z(t2) = _% (% . A9t> ,

hia) = (sta) - D=0,

To describe the Monte Carlo method for the problem given by Equations (49) and (50) we use the
same approach presented in (Asmussen and Glynn 2007; Talay 1996).

Stepl: We generate M independent standard Brownian Motion Wi yforj=1---M.

Step2: Let D = [t, T], then a uniform grid on D is given by:

=t+4+(i—1)k, i=1...N, k=(T-t)/N-1

By a Forward Euler scheme (see, Kloeden and Platen (1992)), and for each Brownian motion
j=1---M, Equation (50)

2=zt " (s20 - BUB=D ) g [ a,

is discretized on D as follows:
Z! =7 +h(Z_)k+pW -W. ) (51)

where: ' . ‘ ‘
7 e— 71 . 7] Al — A
t(i) =t Z; := Zy;y and Wy = Wy,
Step3: To estimate the path integral in (49), we use the Trapezoidal rule (see, Calfisch and
Moskowitz (1995)). Then the path integral is approximated as follows:

N-1
[ etszas =5 [at,z) £2 % £t Z) +E(T,20) | +0(). 2

i=2

Forj=1---M,let:

‘ T B K N-1 » iy
I :/t 7(s, 7)) ds = 5 lg(t,z) +2)° §(ti,Zf)+C(szfv>] ‘

i=2
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Step4: We use the sample path given in (52) to estimate the conditional expectation given by the
Feynman-Kac formula (49) as follows:
1 % r
om(z,t):i=—) ei. (53)
M i=1

Step5: The strong law of large numbers implies that:
) — b
pm(zt) o 9(zh)

4.2. The Mixed Finite Difference-Monte Carlo Method

Since the numerical computations can only be performed on finite domains, the first step is
to reduce the Cauchy problem (19) to a bounded domain, i.e., R is replaced by [—4, a], and instead
of artificial conditions, which were imposed on a and —a (see, Badaoui and Fernandez (2013)) the
boundary conditions will be simulated by the Monte Carlo method as shown by (53). The Cauchy
problem to solve is the following:

¢t + 3879z + h(2) gz +8(t2)g =0
¢(z,T)=1, Vz€ (—a,a), (54)
¢(z,t) = om(t,z), V(zt) € {—a,a} x0T

For existence and uniqueness results for the Cauchy problem (54) we refer to Friedman (1975).
Now we discretize (54) in the domain D’ := [—a, 4] x [0, T]. A uniform grid on D is given by:

zi=—a+(i—-1)h i=1...N, h=2a/N'—1,
ti=(j— 1)k, j=1...M, k=T/M -1

The space and time derivatives are discretized using finite differences as follows:

@(zi,tj) — @(zi, tj — k)

pe(zi t;) =~ X ,
@(zi +h,t;) — (zi — ht;)
¢z(ziftj) =~ 57 ,
@(zi + 1, t;) —29(zi, tj) + @(z; — h, t))
quz(zi/ t]) =~ 2 .

Since our Cauchy problem is given with a terminal condition, we follow the same procedure
described in Cont and Tankov (2003), but backward in time. We denote by go{ := ¢(z;,t;) the solution
on the discretized domain. Then by substituting the derivatives by the expressions given above,
(54) becomes:

4’]: 1_4’]: 1 '
+h(zi)%+g(tirzi)¢f =0,

4 - . . .
9, — ¢ n 1/32 Ph1 29, + 91,
k 2 h?
and -
J— 2 2
i 1 i (B 1 j
_ lk + <k—hz+(:(ti,zi)> @, + <2hz+2hh(zi) Piq

g1 j
-+ <2hz — ﬂh(zl) (Pifl =0.
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Thenforj=2...M andi=2...N' -1, (p{: satisfies the following explicit scheme:

o= (-5 k) (B + vta) e (B - i) el

The final condition is given by:
(lelzl, foralli=1...N"
Now the boundary conditions will be given by (53) as follows:

9"]1: = om(z(1),t(j)) forallj=1...M' -1,
Phrr = om(z(N'+1),t(j)) forall j=1...M —1.

Our algorithm given by the explicit scheme, final condition and the boundary conditions is
backward in time, forward in space, and hence, by the explicit scheme, the numerical solution can
be computed.

4.3. Stability of the Explicit Numerical Scheme

First we assume that the claims are exponentially distributed with parameter v, then for
1 .
T < +log(v/a) we get:
we'(T—1)

0; = (55)

v — qe"(T=1)"

To ensure that our explicit scheme is numerically stable we need to determine a relationship

between the space step and the time step. This relationship ensures that the error does not blow up,
when (Az, At) — (0,0).

Assumptions 3. Under the assumption that |p| < 1, let

rT
M4 - Ml + cx — NLYT,
v— e
Ms = M, + cae’T — A ,
V-«
and
5 =1-p%
We define My, My and M3 as follows:
_ 2
M; = min 17@(22) ") ,
z€[-aa] 2 0%(2)
(n(z) —r)?

Proposition 1. If
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Then a sufficient condition for the stability of the explicit scheme is given as follows:

Mg\’ it
k* < min . (56)

(6*Mgh)2+M2 ) " (6*Ms)2h* + (M3+46*Msp?)h2+4p*
Remark 5. A simplified representation of the stability condition given in (56) can be written as:
kK < Ch*

where

C = max 20" My ’ 1
= ma Ms ,4[32 .

The approach to get the mathematical conditions under which the explicit scheme is Consistent, Stable and
Well-posed is well described in Badaoui and Ferndndez (2013).

5. Numerical Experiments

5.1. Optimal Investment Strategy and Utility Function

Our purpose in this section is to get some economic interpretation about the impact of the
external factor on the insurer decisions. To perform this task we consider the Scott model with some
specific parameters described as follows:

The external Factor:
dZt:’)/(K—Zt)dt—F‘Bth, Z():Z

where 7y and x are constants .
The risky asset price is given by:

dSy = Si(podt + e“dWy,) with Sp =1, (57)

and i is constant.
The values assigned to the parameters involved in this simulation are explicitly given in the
following Table 1:

Table 1. The Parameter values used to simulate K*(#,z) and V (¢, x, z).

c AT pw o r a«o B g x v a
5 3 1 03 ¢ 004 002 03 01 0 2 1

The results of the simulation by using both Monte-Carlo and mixed Finite Difference Monte-Carlo
methods are presented in the following figures.
When B = —0.3 the optimal strategy shows a behavior opposite to what was previously obtained:

Remark 6. The following conclusions are obtained for the particular set of parameters (see, Table 1) used during
the simulations.

1. From Figures 1—4 we observe that the optimal strategy is decreasing with increasing external factor, and as
a consequence the insurers invest less in the risky asset regardless the sign of the correlation coefficient.

2. The optimal strategy as a function of the correlation coefficient p increases for B > 0 and decreases
for B < 0. When the correlation factor is nonnegative, then the external factor and the risky asset are
positively correlated i.e, both are moving in the same direction, which is favorable in a financial environment



Risks 2018, 6, 31 17 of 23

Schlesinger and Doherty (1985), because the insurer is facing only one source of risk (an increase in the
external factor implies an increase in the price of the risky asset) and insurers increase their investment to
get more profit. When the correlation coefficient is negative the two risks faced by the insurers are evolving
in opposite directions Schlesinger and Doherty (1985), which leads to high risk (an increase in the external
factor implies losses in the risky asset), then insurers have to invest less as p becomes negatively large, this
fact was observed in Zou and Cadenillas (2014) under a deterministic volatility model, when the preferences
of the investor are Logarithmic or Exponential.

3. The Figures 5 and 6 that show the impact of the external factor on the utility function admit the same
economic explanation as those of the optimal strategy.

* p=0.9 Asterisk: Monte Carlo

/ Solid line: Mixed FD-MC 7

K'(t.2)

Asterisk: Monte Carlo
Solid line: Mixed FD-MC

K'(t.2)

Figure 2. The optimal strategy K*(t,z) at + = 0.5 for different values of p.
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Asterisk: Monte Carlo
Solid line: Mixed FD-MC

3 p=-0.9

K'(t.2)

100: Asterisk: Monte Carlo 4
Solid line: Mixed FD-MC

K'(t.2)

Figure 4. The optimal strategy K*(t,z) at + = 0.5 for different values of p.

-0.65 - Asterisk: Monte Carlo
Solid line: Mixed FD-MC

V(t,x,z)

Figure 5. The utility function V (¢, x, z) for t = 0, x = 0 and different values of p.
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p=0.9 Asterisk: Monte Carlo
Solid line: Mixed FD-MC

V(t,x,2)

.0.94 I I I I I I I I I I

Figure 6. The utility function V (¢, x, z) for t = 0.5, x = 1 and different values of p.

Remark 7. Following the same definitions and issues addressed in Schlesinger and Doherty (1985), a real-world
example of external factors that determine market incompleteness in the sense considered in this paper and to
evaluate whether these factors are negatively or positively correlated with the risky asset, the simplest example
is to consider the external factor as any event that can affect the oil price, and a risky asset may be modeled by
holding shares in a power generation company (electricity). In this case an increase in the oil price is accompanied
by an increase in the price of electricity, then, under the Schlesinger and Doherty (1985) approach, this situation
implies a positive correlation coefficient and therefore more benefit for shareholders. However, if instead of the
power generation industry, we consider the automobile industry, then the correlation coefficient is negative,
which means losses for holders of shares in the automobile industry.

Since analytical results can be derived, the sensitivities to changes in other parameters (initial
surplus, premium rate, risk aversion, average claim size, jump intensity of the Poisson process) will be
studied in the following way. Let

cen s3] 4205

7= Z] , (58)

h =
where & I

written as:

wip oy o BE) T e pp wi(t2) nr-
Kitz) = ao?(z) e+ (1—p%)ao(z) w(t,z) e,

1 T
V(t,x,z) = —w(tz)" exp {—/ (caer(T*S) - )\95> ds} exp {—txxer(T*t)},
t

1. Initial Surplus

e  K*(t,z) does not depend on x.

oV (t,x,z)
ox
2.  Premium Rate

= —zxer(T*t)V(t, x,z) > 0, then V(t,x,z) is increasing as a function of x.

e  K*(t,z) does not depend on c.
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T
. W = — ( / e’ (T=9) ds> V(t,x,z) > 0, then V(t, x, z) increases with the premium rate.
t
3. Risk Aversion
K éi’z) = —% K*(t,z) may be negative or positive depending on the parameters of the
model.
[
oV(txz) T (T—s) r(T—s) r(T—s)
T </t (ce — Ae E [Yexp {ocYe }D ds

—i—xer(Tt)) V(t,x,z).
Then the behavior of V(t, x, z) as a function of « depends on the sign of:

[ e T -2 TR [vexp {are 1] ds 2T

4. Average Claim size

e Ify = E[Y] is the average claim size in the Cramér-Lundberg model, then K*(t,z) does not
depend on 7.

T
o W(gﬂx,z) =A ( 88?75 ds> V(t,x,z) which depends on the probability distribution of
t

Y. For instance, if the claims are exponentially distributed with parameter v we know from

(55) that:
ae’(T—1) Da?er(Tft)

b = I ane(T—1)

and

T or(T-s)
WL o [ sas | Vitx2) <0,
an to1—aner(T=)

then V (¢, x,z) decreases as a function of #.

5. Jump Intensity
e  K*(t,z) does not depend on A.

oV (t,x,z)

T
33 = (/ 0 ds) V(t,x,z) <0, then V(t,x,z) is deceasing as a function of A.
t

5.2. Ruin Probability

Following the approach described in Hata and Yasuda (2017), let X; be the wealth process without
investment (The Cramér-Lundberg model) and XX the wealth process when the insurer decides to
follow the optimal strategy K*. The ruin probability under K* is defined as follows:

¥(x,z) = P[ inf XK' < 0}
0<t<T

and the ruin probability without investment as

CD(x):]P’{ inf XtSO].
0<t<T

To find the ruin probability we generate N = 5 x 10* sample paths for both the wealth process
without investment and with investment. The ruin probability is given by the average of the number
of paths that fall below zero in each case until maturity time T.
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Due to the high computational effort required, we present some simulations under the optimal
strategy maximizing the expected utility K*(f,z) (which is not necessary the optimal strategy
minimizing the ruin probability) for the case p = 0 with the following set of parameters given
in Table 2:

Table 2. The Parameter values used to simulate ¥ (x,z) and ®(x, z).

c A pmw o r B v x n z
5 3 03 & 0 03 01 0 2 O

From the figures of the ruin probability, we observe the following:

Remark 8. From Figure 7 we observe that the ruin probability decreases for large initial surplus. For a short
time horizon, Figure 8 shows that the ruin probability is higher in the presence of investment, but for large time
horizon the ruin probability is smaller than in the case without investment.

i

— — Without Investment
— — With Investment )

o o
© ©

T =
—

o
3
o

o
o
T
-
—~

Ruin Probability
© © o o
N w = (5]
: : : .
-
- s
7
Ve
b
s
s
/
7
| | | |

o
s
/
/
|

o

Figure 7. The ruin probability when T = 1 and « = 0.1.

1 T T T

— — Without Investment
N — — With Investment 7

Ruin Probability
I o o © o o
= (4] (o2} ~ © ©o
: : . : : ¥
e
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Ve
/
/
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/
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/
/
| | | | |

o
w
:
’y
/
‘

o
N
T

o
=

Figure 8. The ruin probability when T = 5 and a = 0.1.
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6. Discussion

1. The approach used in this work is more general because it includes both the study of Complete
and Incomplete markets. In the case of p?> # 1, the presence of the second Brownian motion cannot
be eliminated, which means that the external factor cannot be traded through the risky asset.

2. One consequence of our approach is to recover and improve the behavior of both expected utility
and optimal strategy obtained in Badaoui and Ferndndez (2013), since there is no need to impose
artificial boundary conditions, which in this work are approximated via the Monte Carlo method.

3. When the insurer’s preferences are of exponential type, the optimal strategy depends only on
time and the external factor regardless of the level of wealth.

4. The Monte Carlo method is a good alternative for the finite difference method, when stochastic
representation of the solution is available.
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