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Abstract: This paper proposes a hybrid control scheme that combines fractional-order sliding-mode
control (FOSMC) with radial basis function neural network adaptive damping passivity-based
control (RBFPBC) for modular multilevel converters (MMC) under non-ideal operating conditions.
According to the passive control theory, we establish the Euler-Lagrange (EL) models of positive
and negative sequences based on the unbalanced grid. A passivity-based controller that satisfies
the energy dissipation law is designed. To enable rapid convergence of the system energy storage
function, a radial basis function neural network (RBFNN) is introduced to adjust the injection
damping adaptively. Additionally, a fractional-order sliding-mode controller (FOSMC) is designed.
The fractional-order sliding mode surface used can improve tracking performance, and effectively
suppressed the undesirable chattering phenomenon compared to the traditional sliding-mode control
(SMCQ). Finally, combining the two control methods can effectively solve the issue of passivity-based
control (PBC) being too dependent on parameters. The proposed hybrid control scheme enhances the
ability of the system to resist disturbances, and improves its overall robustness. Simulation results
demonstrate the feasibility and effectiveness of this control method.

Keywords: modular multilevel converters; RBF neural network; fractional-order sliding-mode
control; passive control

1. Introduction

The development of power electronic devices has led to the transformation of direct
current transmission from the initial two-level converter to the three-level converter and
finally to MMC. MMC has significant advantages in transmission efficiency and topology,
compared to traditional converters, making it a popular choice for flexible direct current
transmission [1]. However, the complex structure of MMC makes it difficult to control,
and power quality and system reliability are still problematic in the event of a grid fault
resulting in voltage imbalance or disturbances [2,3]. Therefore, further research is needed
to improve the control under unbalanced grid conditions.

In the classical control theory, the proportional integral controller (PI) and proportional
resonant controller (PR) can control the internal characteristics of the model well [4,5]. These
controllers have the characteristics of simple structure, easy implementation, and a wide
range of application. However, they have high sensitivity to changes in the environment.
Thus, it is necessary to constantly adjust the quality of the data acquisition level with the
environmental changes. Additionally, the tracking ability for time-varying alternating
current (AC) signals is poor. As a result, many nonlinear control methods have been
proposed to supplement traditional linear controllers. Compared with the traditional
control, model predictive control (MPC), sliding-mode control (SMC), passivity-based
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control (PBC), etc. have been found to have better capability in dealing with non-ideal
states. Reference [6] proposes the MPC strategy in the case of model mismatch and system
parameter instability. A SMC strategy is designed for the inner loop in [7], which improves
the transient characteristics of the system. It can make the system move according to a
predetermined trajectory, and independent of the parameters of the system. However,
chattering phenomena may occur, causing fluctuations as the system approaches the
sliding mode surface. This can result in failure to converge, and eventually instability. To
address this issue, fractional order sliding mode control (FOSMC) has been proposed as an
improved nonlinear control method based on SMC. The sliding-mode surface designed by
introducing the fractional order theory can effectively reduce the chattering phenomenon
and obtain a better tracking performance compared with SMC, as demonstrated in [8-10].

In [11], a proposal for a passivity-based control (PBC) strategy of LCL converter is
presented. PBC is a nonlinear control strategy that considers the energy point of view.
By injecting damping into the system, the energy function and the error function of the
system will asymptotically converge to the desired value. This control method offers the
advantages of good stability, robustness and ease of implementation [12-14]. However, the
PBC strategy has a disadvantage of relying on the control parameter too much, which can
lead to shortcomings when facing the internal parameter changes or external disturbances,
etc. [15,16]. Additionally, the size of the injection damping in PBC is closely related to the
convergence speed of the energy storage function. If the injection damping is too small, it
will slow down the response of the system. Theoretically, the larger the injection damping
is, the faster the system convergence will be. However, in actual engineering, the system
may become uncontrollable if the injection damping is too high. In order to ensure an
appropriate value, several solutions have been proposed in [17-20].

In [17], the optimal damping parameter was obtained by observing the stability,
amplitude and phase frequency characteristic curves of the system for different damping
values. It should be noted that this method has a large human factor. Reference [18] derives
the critical damping from the resonance relationship using a complex formula that is not
applicable in practical engineering. The self-tuning of injection damping is achieved though
the use of fuzzy control [19]. However, this method relies heavily on the rule table formed
by experts’ experience, and lacks adaptive ability. Another approach is the use of the
particle swarm optimization (PSO) algorithm to design the parameters of the PBC [20].
However, this method has a slow computational speed and requires offline tuning. The
radial basis function neural network (RBFNN) is a feed-forward neural network that has a
simple structure and excellent performance. It consists of three layers: topology-input layer,
hidden layer and output layer. RBFNN solves the issues of high computation and slow
learning speed that are present in most learning algorithms. Therefore, it is more suitable
for online control. References [21-23] describe some applications in power electronics.

Motivated by the above studies, this paper proposes a hybrid control strategy, FOSMC-
RBFPBC, which was used to control the MMC under unbalanced grids. Firstly, RBFNN
is proposed for online adaptive control of injection damping in PBC, which solves the
problem of injection damping size selection. It can make the system converge quickly by
adjusting the injection damping size online. Secondly, FOSMC is used to obtain a better
tracking performance. Finally, this research examines the advantages and disadvantages of
the two control methods, FOSMC and RBFPBC, and proposes their combination to comple-
ment each other. The resulting system exhibits fast response speed and low sensitivity to
parameter variations and external disturbances.

The manuscript is structured as follows: Section 2 presents the topology and control pro-
cess of MMC. Section 3 details the design procedure for the FOSMC-PBC. Section 4 explains the
use of RBFNN to adaptively adjust injection damping. Finally, Section 5 presents simulations
for three different conditions to validate the proposed theoretical approach.
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2. The Topology and Mathematical Modelling of MMC
2.1. MMC Topology

The MMC topology is shown in Figure 1. The ABC three-phase and its upper and
lower bridge arms are identical symmetrical structures, and each bridge arm consists
of n sub-module, bridge arm inductance and bridge arm resistance connected in series,
and the inverted AC current is connected to the power grid after passing through the
filter inductance Lm and filter resistance Rm. The sub-module is a half-bridge structure.
Controlling the output voltage magnitude of the MMC can be achieved by regulating the
conduction and switching off of the switching devices within the sub-module.
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Figure 1. MMC topology.

2.2. MMC Mathematical Modelling
According to Kirchhoff’s law, the mathematical model for MMC can be obtained as

Mga = Ugq — (% + Lg)% — (% + Rg)ia

di .
Ugh = Ugp — (% + Lg)% - (% + Rg)lb 1)
Uge = Uge — (% + Lg)f — (% + Rg)ic

where, ug,, Ugp and ug, are the three-phase AC voltages on the grid side; usa, i, and us are
the three-phase AC voltages on the input side of the MMC; i,, i}, and i, are the three-phase
currents on the grid side.

A transformation of the above equation gives:
. di .
{ Ugg = ugd - Reqld — Leq# + (ULeqlq
. di .
Usg = gy — Reqlq — Leq g — WLeqig

()

where Req = R/2+ Rg, Leq = L/2 + Lg; w is the grid fundamental frequency corner
frequency, w = 27f.
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Since there will be positive and negative sequence components when the grid is
unbalanced, an expansion of (2) is performed:

dit . .
+ _ ,,+ _ e + +
Ugg = Ugg — Leqgy — Reqiy + wleqiy
dit . .
u;;’ = u;q — Leqd—"; — Reqzq+ — wLeql; 3)
- = 17’; . — o
Ugg = Ugg — Leqgr — Reqiy — wleqly

Usg = Ugy — Leq% — Reqiq’ + wLeqiy
Figure 2 displays the MMC control block diagram. The diagram illustrates the net side
of the measured current after the separation of positive and negative sequences. The outer
loop control of the current reference value is used to calculate the difference. The FOSMC-
RBFPBC generates a given value of the voltage, which is then modulated to generate PWM
waveforms. By controlling the MMC sub-modules of the power tube, overall system control
is achieved.
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Figure 2. MMC control block diagram.

3. Design of FOSMC-PBC Controller
3.1. Euler-Lagrange Model

Rewriting (3) into the EL-model form as

M+J~C+ +I+x++R+x+ — u+ (4)
Mx +] x +R x =u

where

_ L 0 0 —wL _ 0 wL
+ = = €q + = €q = €q
ME=M ( 0 Leq>/ J <“’Leq 0 ) J (_“’Leq 0 >
+ gt -
R*—R—(Req 0>,u+— I PR B
0 Req Heg = Usq Ugqg = Usg

(i) e (i
xF=(A4),x =4
i) i
q q

The positive and negative superscripts represent the positive and negative sequence
components. u is the input vector; x is the state variable; | is the interconnection matrix; R
is the semipositive dissipation matrix; and M is the positive definite energy storage matrix.

3.2. Passivity-Based Controller Design
For the system with n inputs and m outputs can given by:

~:f(/) _ n
{’y‘:h(i)” , x(0) = x9 € R (5)
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where x, 1, and y are state variables, input variables and output variables, respectively.
For the system (5), to prove that it is strictly passive, it is necessary to satisfy the
following dissipation inequality for any ¢ > 0:

t t
H(x(H) - Hx(0) < [ uyde— [ Qx)dr (6)
0 0
Or: .
H(x) < uly —Q(x) 7)
The MMC energy storage functions for positive and negative order are chosen, respec-
tively, as
4 () Mt
V_ B (x*)T%VI*x* ®
V=g

Derivation of (8) gives:

g ©)

{ V= () M = ) = ) e - ) R
Vo= )M E =) - () = ()R

According to (9), since it is an antisymmetric matrix, it can be obtained that
(xF)'JH(x") = (x)'J (x7) = 0. And then, making y = x*, Q(x) = (x*)"R*x*
andy = x~, Q(x) = (x7)'R~x", respectively. The simplification of (9) can satisfy (7);
it can be seen that the MMC system is strictly passive at all times. When the MMC is
passively controlled, the system is stable and controllable.

Define the desired equilibrium points of the positive-sequence and negative-sequence
inner-loop currents, respectively, as

+ i:lrre f — iz;re f

xref = it xref = i (10)
qref

aref

d-axis, positive-sequence g-axis, negative-sequence d-axis and negative-sequence g-axis

currents, respectively, i.e., the reference values of the inner-loop currents.
The positive and negative order state variable errors are:

+ + _ ,t — - =
+_ | Xea| _ |Md T Mref| L _ {Xea| _ |¥d T Xaret
xS = = , X, = | ¢ =] % ar (11)
e xF Xt — T e X X7 —Xx
€q q gref eq q gref

Substituting (11) into (4), it can be obtained that

where i} | fr i;rr ef” L £ and i . are the desired equilibrium points of the positive-sequence

M*x, + x4+ Rbxf = ut — MT i — Jxb — Ry, )
M™%, +]xf + R x; =u" — M Xp — Jxer = Ry

In order to speed up the convergence of the system, let the dissipation terms of the
injected damping of the positive and negative sequences be

_ +
{ Rixf = (RT+Ry)x,S (13)

Ryx;, = (R~ + Ry)x,

where R, is the dissipation factor, and Ry is the injection damping.

Rt 0 R, 0
R+:[ d1 },R_:[ d1 } (14)
d 0 R:fz d 0 Ry
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Combining (12) and (13) can give the following equation

M*x, + Rfxd = ut — M¥xp— [fxt — Rfxf 4+ Rix; 5)
M™x, +Rix; =u” —M x,,p— ] x~ =R Xop + Ryxe

Let the right-hand side of (15) be 0. The control laws for the positive and negative
sequences are selected as

{ wt = M*ip,+ Jfxt + R x xhp = R{xd 16

U= =M Xpp+ ] x7 +RT Xop— Ryxe

The error energy storage function of the system can be defined as:
= 3(xf) MFxt/at = (xf) M, 7)
H_ =o(x;) "M x/ox = (x;) M~ %,

Substituting (16) into (17), it can be obtained that

(18)

{ H = —(x)"(RT +RI)xf <0
H =—(x)

"R +Ry)x; <0

According to (18), the chosen control law accelerates the convergence of the system.
Substituting the corresponding matrices into (16), respectively, the passive control signals
of the system under positive and negative sequences can be obtained as

+ _ dre e oo+
Ugy =gy — Leq—qr~ + WLeqiy — Reqig,r + Rij %,y
+

di
_ + + +
u;’_i u — Leq cqlff o wLeqld - Reqlqref + Rdzx:

&~ (19)
Ugg = Ugg — Leq—g5 dt — WLeqig — Reqly,p + Ry Xy

qre

Ugg = Ugg — Leq—gr~ + wWleqly — Reqig,r + Ryp¥Xeq

The control block diagram of the d-axis passive control under positive sequence
components is shown in Figure 3.

» R

€q

|
Lyl du/dt Leq

ed »| R;rl

- —» ol

Figure 3. Positive sequence d-axis PBC controller.

In practical engineering, the conversion between analog and digital signals requires
a delay of one sampling period, so the control law of the discretized passive controller is

as follows:
gy (k) = ugy(k+1) + wLeqiy (k+1) — Reqij,, ¢ (k+1) + Ry x5 (k +1)
ufg (k) = udy(k+1) — wleqiy (k+1) — Req’qref(k +1) + Rg,xgg(k+1) 0)
u_(k) = u;d(k+ 1) — wleqiy (k+1) — Regi Mf(k—!— 1) +Rd1x€d(k+1)
Ugg(k) = ugy(k+1) + wleqiy (k+1) — Reqzqref(k+1)+Rd2xeq(k+1)
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3.3. Fractional-Order Sliding-Mode Passivity-Based Controller Design

Fractional order calculus is an extension of calculus to a more general form, i.e., it can
be differentiated or integrated to fractional order [24,25]. It can be defined as

% a>0
DfF =<1 xa=0 (21)

[Hdr)* a<0

where D} is the defining symbol of fractional-order calculus; 2 and ¢ represent the upper
and lower limits; and « is the number of integrations.

Common examples of fractional-order calculus are RL, GL, and Caputo. Caputo
fractional-order differentiation is more widely used in practice; it is defined as

L
o — —
DY (1) = £ A T l<a<n (22)
where I'(+) is a gamma function, I'(- f e~tt7~1dt; n is a positive integer, n = 1.

Since the MMC system with shdlng-mode controllers exhibits vibration during conver-
gence, which tends to degrade the performance of the control system, the fractional-order
theory is introduced into the sliding-mode surface to mitigate the vibration. For the positive
and negative order systems, the following sliding-mode surface can be designed

s1 =bix + DY)+ dy Dk
sy = baxdy + CZD"‘Z*lqu + d2D1*V2x§]
s3 = bax,; + C3D”‘3‘1xe_d + d3D1_P‘3xe_d
Sy = b4xe_q + C4D“4‘1xe_q + d4D1‘7‘4xe‘q

(23)

where b;, c;, and d; are slip-mode surface coefficients, i = 1,2,3,4; D% 1y, is the « — 1 order
integral over the deviation xe; Dty isthe 1 — u order differentiation over the deviation
Xe. 0 <, u <1

For ease of calculation, the fractional-order differential and fractional-order integral
terms are each shifted forward by one sampling period, while the error x. (k) is approxi-
mately changed to xe(k) = i(k + 1) — ipt(k — 1). Combined with (22), the fractional-order
sliding surface is given as follows:

s1(k) = byx} (k) + eaDY (k= 1) + d; DVt (k— 1)
sa(k) = byxdy (k) + caD*2 ' xd (k= 1) + da D'~ ?‘2xJr q(k—1) o
(k) = by (k) + 3D Lx (K — 1) + dg Do (k — 1) (24)
54(k) = byoq (K) + c4D% g (k — 1) + dg D Hixg (k— 1)

Since the derivation process for the negative order is similar to that for the positive
order, only the positive order will be analyzed next.

The MMC grid-side currents i] (k + 1) and i} (k + 1) need to be delayed by one
sampling period due to the sampling delay of the digital controller, which cannot be
obtained by instantaneous k-sampling. Therefore, with the help of the Euler discrete
method [26], (3) can be discretized as

{ i (k1) = £ [ugy (k) — u

+
sd
i (k1) = g [y () =y ()] + (1= )i

(25)

Leq
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Substituting (24) into (23), it can be obtained that

s1(k) = bal 7= (1d, (k) =y (K)) + (1= )i (k) + @ Tsif (k) = iy, (k= 1)
+c1 DY~ 1 +(k—l)-ﬁ-dﬂjl ?‘x (k—l)
(k) = b[f <gq<k>—u;<k>>+<l—Ti’quﬁ;(k)—wni;(k)—ﬁ (k=1)]

gref
+c2D"‘ Ldq(k—=1) +dy D x (k= 1)

Leq

(26)

In order to weaken the effect of uncertainty, the discrete exponential convergence law
is given as
{51(k +1) —s1(k) = —Tsersgn(s1(k)) — Tsqs1 (k) 27)
s2(k+1) —s2(k) = —Tseasgn(sa(k)) — Tsqasa (k)

where ¢; and g; are convergence law coefficients and are positive integers, i = 1, 2.
To further improve the high-frequency chattering, sgn(-) is replaced by the saturation

function sat(-).
s1(k+1) —sy(k) = —Tseqsat(s1(k)) — Tsqys1(k)

sa(k+1) = 55(k) = —Toersat(sa(K)) — Tugosa (k) 29
where
1 s> A
sat(s) = { ks s<Ak=+ (29)
-1 s < —A
Combining (24) and (26), (28) can be written as
s1(k+1) —s1(k) :bl[xti(k+1)—|—zdref( 1)—Lu;’d(k)
+ e ufy (k) — (1= T2)if (k) — wTiiy (k)]
+ch!¥ Lt (k) — e D*xf (k= 1)
+dy D' Fxh (k) — di DY R (k— 1)
so(k+1) —s2(k) = ba[xdq(k+1) +if o(k—1) ¢ s = ud, (k) (30)
+ g (k) — (1= T0)i (k) + wTsif (k)]
+ea D (k) — D"y (k— 1)
+dy D xd (k) — dpDY ﬂx+ q(k—1)
Combining (28) and (30), it can be obtained that
sk +1) = =i (k= 1)+ (1= 5200 (k) + 2 [y (k) — udy (0)] + wTiiy (k)
§ D" Ty (k) — D* Ll (k = 1)) i LD Fafy (k) = DYl (k1)
—%[Tsﬁlsgn(sl( ) + Tsqrs1 (k)]
D = i)+ 0 D0+ ) 0] T ey
P [D* gy (k) — Doy (k — 1))+ % [D1 Fady(k) — DV iady (k= 1))
— 5 [Tseasgn(sz (k) — Teosa (k)]

where x}(k+1) and x{; 4(k +1) can be considered as the inputs of the passive controller
with fract10nal order sl1d1ng—model nature, obtained from the original inputs x, (k) and
x;](k) of the PBC after passing through the fractional-order sliding-model controller, so
that the two control methods of passive control and fractional-order sliding-model control
can be efficiently combined, resulting in a new hybrid control strategy, i.e., fractional-order
sliding-mode passive control (FOSMC-PBC).

Figure 4 illustrates the FOSMC-PBC control of the d-axis under positive order com-
ponents, where the passive controller is the main part. The original input of the passive
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controller is controlled by a fractional-order sliding mode, thus obtaining a new state with
sliding mode properties, which is used as the new input of the passive controller, during
which the state will gradually converge to the equilibrium point along the fractional-order
sliding mode surface, and the energy storage function of the system will gradually con-
verge to 0. By combining the advantages of the two controllers, FOSMC and PBC, and
letting them both “join hands”, the controller designed in this paper has both passive
characteristics and strong anti-jamming ability, and at the same time can realize smaller
jitter. Therefore, the proposed FOSMC-PBC control can obtain good dynamic response and
strong robustness.

du/dt | ¢, /b, F——

Figure 4. FOSMC-PBC controller for positive sequence of d-axis.

4. RBFNN-Based Injection Damping Adaptation Control

It can be seen that the size of the injection damping is closely related to the convergence
speed of the energy storage function. If the injected damping is too small, it will slow down
the response speed of the system. Theoretically, the larger the injection damping, the faster
the system convergence speed, but when the injection damping is too large, the system
will lose its stability, becoming an oscillation. Therefore, in order to ensure the stability of
the system under the premise that the energy storage function can quickly converge to the
desired equilibrium point, it is necessary to choose a suitable injection damping.

RBFNN is a kind of network that is widely used in online control nowadays. It has
advantages such as excellent performance and simple structure. Therefore, in this paper,
by constructing an RBFNN of 2-5-1, online adaptive injection damping is carried out,
which further improves the ability of the system to resist parameter variations and external
disturbances while making the system converge quickly.

As shown in Figure 5, the positive-order d-axis, for example, utilizes the error x;fi and
the rate of change dx_,/dt of that error as inputs to the network.

The output of the input layer is

Out) = x(i)i = 1,2 (32)
G Ay —ifr)
where x(1) = i — 1;{”];, x(2) = —5~~.
The input of the hidden layer is
H
p

In](.z) = (33)
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Xoq A w
Ra
dX.q .
dt
A
A
L J
Y
» RBFNN
i + _ i R gl | +
el —» FOSMC-PBC —>» MMC 4>
i ++ Xed u sd
d
Figure 5. Positive sequence d-axis RBFNN damping adaptive control.
The output of the hidden layer is
Out? (m) = g(In” (m)) (34)
— 2
I Bl
§(x) = exp(-— 1) @)

where ¢; is the center point of the Gaussian function; the closer it is to the input, the
more sensitive the Gaussian function is; bj is the variance of the Gaussian function, which
determines the mapping range of the Gaussian function, and the larger its value, the larger
the mapping range.

The input of the NN output layer is

5
In,(f)(m) =) kaut](.z)(m) (36)

m=1

The output of NN is as follows:

R, = 0ut™ (m) = f(1n®) (m)) (37)

ae*
flx) = e (38)
where wy, is the weight of the hidden layer to the output layer; a is the upper limit of the
injected damping.
This NN’s performance function is as follows:

E(k) = = (it —i" )? (39)

d - ldref

The network weight is adjusted using the gradient descent approach. An inertia term
is included in the formula to improve convergence speed.

0E(m)

Awy(m) = —u 2w

+ BAwy(m — 1) (40)

where « is the learning rate and § is the inertial coefficient.
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5. Simulation Analysis
5.1. Simulation Setup

In order to verify the effectiveness and superiority of the FOSMC-RBFPBC con-
troller designed in this paper, we built the MMC simulation model and its control
system in MATLAB/SIMULINK, designed three kinds of non-ideal working condi-
tions (sudden change of load on the network side, three-phase symmetrical faults, and
asymmetrical faults), and compared and analyzed the fractional-order sliding mode
passive control (FOSMC-PBC) strategy proposed in this paper with two kinds of control
methods, namely, sliding-mode passive control (SMC-PBC) and proportional-integral
(PI) control. The system simulation parameters are shown in Table 1, and the control
parameters are shown in Table 2.

Table 1. Simulation parameters.

Parameters Values

Grid voltage ugapc/kV 66
Grid-side inductors Ly /mH 1.2
Grid-side resistors Rg /() 0.4
Bridge arm resistors R/Q) 0.01

Bridge arm inductors L¢/mH 0.135
Submodule capacitance C/uF 12
Number of bridge arm submodules n 21
System frequency f/Hz 50
Switching frequency f/kHz 20

Table 2. Control parameters.

Parameters Values
PI Kp=5K; =10
+ R Rt —R— =
Rdl_Rdl_Rd2_Rd2_80
81=€2=€3=£4=5O,q1=q2=q3=q4=100
by=by=bs=b;=8
C1=C2=C3=C4=30
di=dy=ds=dy=3
81=£2=£3=€4=10

f1=q2=q3=q4=23
x=058=03

SMC-PBC

FOPBC-RBFSMC

5.2. Grid-Side Disturbance

In the initial stage, the active power is set to 1 MW, and the reactive power is set to
0 MVar, with a increase of 2 MW of active load at 0.5 s suddenly.

Figure 6 shows the grid-side current waveforms, and Figure 6a—c use PI control,
SMC-PBC control, and FOSMC-RBFPBC control, respectively. From Figure 6, it can
be seen that the three control strategies can stabilize the system when coping with
the sudden change in the load on the grid side, but it can be clearly seen that the PI
control can cope with the lack of the ability to deal with the sudden change in the load,
and its response speed is slow, and the regulation time is long; the SMC-PBC control,
although it has been improved compared with the PI control, will make the current
after smoothening the chattering due to the chattering problem that exists in the sliding
mode, and FOSMC-RBFPBC control not only improves this chattering situation, but
also has a smoother current, smaller overshoot, faster regulation time, and significantly
better dynamic performance than the other two control strategies.

Figure 7 shows the output power waveform. From the figure, it can be seen that
when the active load is put in at 0.5 s, it will lead to the fluctuation of the MMC output
power as well. FOSMC-RBFPBC control has a clear advantage in dealing with the
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Figure 7. Power fluctuation.

5.3. Three-Phase Symmetrical Failure

In the initial stage, the active power is set to 3 MW, the reactive power is set to 0 MVar,

and a 0.5 p.u. three-phase symmetrical fault occurs at 1 s. The grid-side voltage waveform
is shown in Figure 8.

T T T T T
6000

Phase A
Phase B

Phase C
4000

R

03 0.4 0.5 0.6 0.7 0.8 0.9
Time (s)

Grid Voltage (V)

-4000

-6000

Figure 8. Grid voltage.

Figure 9 shows the grid-side current waveforms. Due to the occurrence of a three-phase
symmetry fault, the current increases rapidly, and after a period of time, balancing is restored.
Under the FOSMC-RBFPBC control, the regulation time of the system is much shorter than
that of the remaining two control strategies, and the quality of the current waveform is higher.

Figure 10 shows the output power waveforms, and it can be seen that the FOSMC-
RBFPBC control not only has a faster regulation time but also has fewer power drops for
dealing with the perturbation of the three-phase symmetry fault.
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Figure 9. Cont.
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Figure 10. Power fluctuation.

5.4. Asymmetrical Fault

In the initial stage, the active power is set to 3 MW, the reactive power is set to 0 MVar.
and a 0.2 p.u. phase A asymmetrical fault occurs at 0.5 s. The network-side unbalanced
voltage waveform is shown in Figure 11.

Figure 12 shows the waveforms of the grid-side current, and it can be seen that the
overshooting of the net-side current is about the same for the three control methods, but
the net-side current under the FOSMC-RBFPBC control takes only 25 ms to stabilize after a
fault occurs, whereas the PI control takes 60 ms, and the SMC_PBC control takes 38 ms. So,
the FOSMC-RBFPBC control has a much faster regulation time.
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RBFPBC control has the best effect, which is much better than PI control, and there is
a slight improvement compared with the SMC-PBC control. Thus, the fractional-order
sliding-mode passive control also has some advantages for dealing with the perturbation
of unbalanced faults.

x10°
3 T T

:
——P-PI
— Q-PI
sl ——— P-SMC-PBC
——— Q-SMC-PBC
P-FOSMC-RBFPBC
——— Q-FOSMC-RBFPBC

P (W)
Q (Var)

0.3 04 0.5 0.6 0.7 08 0.9
Time (s)

Figure 13. Power fluctuation.

Table 3 shows the FFT analysis of the grid-side current during fault. From the table,
it can be seen that the harmonic content of PI control is the highest; while the harmonic
content under FOSMC-RBFPBC control is the lowest, which is 1.03% and 0.32% lower than
that of PI control and SMC-PBC control, respectively. Thus, the FOSMC-RBFPBC control
can have a good effect on harmonic suppression when unbalanced faults occur.

Table 3. FFT analysis of current of Phase A.

Current FOSMC-RBFPBC SMC-PBC PI
FFT analysis 0.63% 0.95% 1.66%

5.5. Analysis of Results

In this paper, we give the dynamic performance indicators (overshoot, setting time) of
PI, SMC-PBC, and FOSMC-RBFPBC under three non-ideal states, as shown in Table 4.

Table 4. Dynamic performance indicators.

Condition Control Strategy Overshoot/% Setting Time/s
PI 12 0.25
1 SMC-PBC 7.6 0.12
FOSMC-RBFPBC 1.5 0.07
PI 29.08 0.14
2 SMC-PBC 11.33 0.1
FOSMC-RBFPBC 7.67 0.08
PI 20.13 0.18
3 SMC-PBC 5.33 0.15
FOSMC-RBFPBC 4.21 0.1

6. Conclusions

In this paper, a FOSMC-PBC control strategy is proposed for some challenges faced
by the current MMC control technology in practice, and online self-tuning of the injected
damping is performed using RBFNN. In this paper, by comparing and analyzing the PI
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control, SMC-PBC, and FOSMC-RBFPBC control under three kinds of non-ideal working
conditions, and verifying them through simulation experiments, the following conclusions
can be drawn:

(1) Through the fractional-order theory and RBFNN injection damping adaptation, the
passive control operation is freed from the shortcomings of being too dependent
on the parameters, and the ability to resist perturbations is significantly improved.
The system under FOSMC-RBFPBC control has better results in all three non-ideal
operating conditions.

(2) The FOSMC-RBFPBC control retains the original anti-disturbance performance of
the sliding-mode control while having the passive characteristics of the system, and
the introduction of the fractional-order sliding-mode surface improves the chattering
phenomenon. The response speed, stability, overshooting, and robustness of the
system are all improved significantly, and also, the FOSMC-RBFPBC control has a
certain suppression effect on the harmonics.

(3) In the future, RBFNN should be researched in greater depth, and more experiments
should be conducted.
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