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Abstract: The intensity value recorded by terrestrial laser scanning (TLS) systems is significantly
influenced by the incidence angle. The incidence angle effect is an object property, which is mainly
related to target scattering properties, surface structures, and even some instrumental effects.
Most existing models focus on diffuse reflections of rough surfaces and ignore specular reflections,
despite that both reflections simultaneously exist in all natural surfaces. Due to the coincidence
of the emitter and receiver in TLS, specular reflections can be ignored at large incidence angles.
On the contrary, at small incidence angles, TLS detectors can receive a portion of specular reflections.
The received specular reflections can trigger highlight phenomenon (hot-spot effects) in the intensity
data of the scanned targets, particularly those with a relatively smooth or highly-reflective surface.
In this study, a new method that takes diffuse and specular reflections, as well as the instrumental
effects into consideration, is proposed to eliminate the specular reflection effects in TLS intensity
data. Diffuse reflections and instrumental effects are modeled by a polynomial based on Lambertian
reference targets, whereas specular reflections are modeled by the Phong model. The proposed
method is tested and validated on different targets scanned by the Faro Focus®P 120 terrestrial
scanner. Results imply that the coefficient of variation of the intensity data from a homogeneous
surface is reduced by approximately 38% when specular reflections are considered. Compared with
existing methods, the proposed method exhibits good feasibility and high accuracy in eliminating
the specular reflection effects for intensity image interpretation and 3D point cloud representation
by intensity.

Keywords: intensity correction; terrestrial laser scanning; incidence angle; Lambertian; specular
reflections; highlights

1. Introduction

Terrestrial laser scanning (TLS) is a powerful technique for the spatial data acquisition and
3D characterization of different targets. This active remote sensing technique allows the direct,
illumination-independent measurement of objects in a rapid, contactless, and accurate manner and has
been increasingly adopted in various fields in the past two decades. In addition to the conventional
precise 3D coordinates, TLS systems simultaneously measure the power of the backscattered laser
signal of each scanned point and record it as an intensity value. The intensity value is the momentary
amplitude of the return signal, which can be derived from the analog electrical signal output of the
photodetector or digitized waveform [1]. Theoretically, surfaces of higher reflectance will reflect a
greater portion of the incident laser radiation, thereby increasing the backscattered signal power and
further the intensity [1]. Therefore, the intensity is a source of information closely associated with
the reflectance properties of the scanned surface [2—4]. Intensity, which is insensitive to ambient light
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and shadowing [5], is initially used to improve point cloud separability. Apart from visualization
purposes, intensity data can be used as a major or complementary data source in various studies, such
as vegetation and forest investigation [6,7], road traffic marking identification [8,9], water content
extraction [6,10-13], metro tunnel inspection [10,14], and lithological differentiation [5,15,16].

However, many confounding variables distort the capability of the original intensity to directly
retrieve the target characteristics, of which the instrumental mechanism, atmospheric conditions, target
surface properties, and data acquisition geometry plays a significant and dominant role [17,18]. During
one campaign period, instrumental configurations are kept constant and atmospheric attenuation
can be ignored. As such, the intensity data recorded by the same TLS system are predominantly
influenced by the target reflectance, distance, and incidence angle [19]. In order to utilize the intensity
for further applications, all influences not related to the material composing the scanned surface
should be corrected [5]. A number of studies have been successfully conducted to derive a corrected
intensity that is merely related to the scattering properties of the scanned target by correcting the
effects of incidence angle and distance. The irregular TLS distance effect is strongly dominated by
instrumental factors (e.g., aperture size, automatic gain control, amplifier for low-reflective surfaces,
and a brightness reducer for near distances [1]) and differs significantly among different systems.
The distance effect does not completely follow the inverse square range function from the radar range
equation [18-20]. Empirically, the distance effect was satisfactorily corrected by a polynomial in [21] or
based on reference targets in [19]. In this study, the polynomial method was adopted to eliminate the
distance effect to obtain the distance-independent intensity value.

In contrast to the distance effect that mainly depends on instrumental properties, the incidence
angle effect is related to target scattering properties and surface structure [22,23]. Theoretically,
the incidence angle effect should be individually corrected in terms of target surface properties.
To simplify the correction of the incidence angle effect, most existing methods assume that scanned
surfaces are diffuse reflectors (i.e., Lambertian). Lambert’s cosine law is extensively used to correct the
incidence angle effect, regardless of discrepancies in the surface characteristics of various targets [24-26].
However, natural surfaces do not behave as perfect Lambertian reflectors and Lambert’s cosine
law leads to an over-correction of the intensity values at large incidence angles [5]. A number of
reflection models are, therefore, proposed to optimize the Lambertian reflection model. To improve the
accuracy of the correction of incidence angle effect, a revised model called the extended Lambertian
reflection model was proposed in [22] to modify the contribution of incidence angle by changing the
constant exponential value 1 to a parameter which describes the beam divergence. Considering that
non-Lambertian behavior occurs in some natural surfaces, a model, which is a linear combination of
the Lommel-Seeliger law pertaining to intrinsically dark surfaces and the Lambertian law related to
brighter targets, was applied to correct the incidence angle effect in [17,20]. Based on the idea that
the surface geometry can be modeled by a relief of multiple micro-facets, the Oren-Nayar model was
adopted in [5] to correct the incidence angle effect of different rock outcrops. However, these models
mainly take into account the diffuse reflections for matte and rough surfaces.

Theoretically, both diffuse and specular reflections exist in all natural surfaces [22,27]. The type
of reflections influence the direction and strength of the backscattered light [26]. Specular reflections
can be ignored for rough surfaces. However, for targets with a relatively smooth or glossy surfaces,
highlight phenomena (i.e., hot-spot effects in remote sensing [28-31]) caused by the specular reflections
may appear in the intensity data. Highlights are detrimental for 3D visualization of the point cloud and
further applications (e.g., target recognition, classification, and feature extraction) based on intensity.
In this study, a novel method that considers diffuse and specular reflections, as well as the instrumental
effects, is proposed to eliminate the specular reflection effects (i.e., highlight phenomenon). The effects
of diffuse reflections and instrumental properties on the incidence angle are the same as that of
Lambertian targets and are modeled by a polynomial. Specular reflections are modeled by the Phong
model. Compared with existing methods that ignore specular reflections and are only suitable for
rough surfaces, the proposed method can be applied to all surfaces. This study specifically aims to:
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1. Explore the mechanism of the specular reflection effects in TLS intensity;
Use the Phong model to eliminate the highlight phenomenon caused by specular reflections; and
3.  Propose a new method to estimate the parameters of the Phong model.

The rest of the study is organized as follows: The proposed method is illustrated in detail in
Section 2. Section 3 outlines the experiments. Sections 4 and 5 present the results and discussion,
respectively. The conclusions are provided in Section 6.

2. Methodology

2.1. Specular Reflections and Highlight Phenomenon

The TLS sensor emits laser pulses, illuminates the surface objects, and records the returned
laser pulse signals backscattered from the surface objects [32]. TLS backscattered light is significantly
influenced by the surface scattering characteristics. If the scanned target is an ideal Lambertian reflector,
pure diffuse reflection occurs. The entire surface reflects laser shots by Lambert’s cosine law and
the incident ray is uniformly reflected to a hemisphere isotropically. The radiation observed from a
Lambertian surface is directly proportional to the cosine of the angle between the observer’s viewing
direction and the surface normal. Given that light paths from the emitter to the detector coincide in
TLS, the received radiation is proportional to the cosine of the incidence angle 6 (0 < 6 < 7t/2) [26]:

L4y =LjncosO @

where L is the diffuse radiation received by the observer and Ly, is the incident radiation.

When a ray of light strikes a plane mirror (i.e., an ideal specular reflector), the incident ray reflects
off the mirror. According to the law of reflection, the incidence and reflection angles are equal and are
symmetrically distributed on two sides of the surface normal. However, for a generally-smooth surface
constituted by multiple micro-facets with different orientations, specular reflections are distributed in
the surroundings of the direction of reflection angle. When the viewpoint is within the vicinity of the
direction of the reflection angle, strong specular reflection light can be received by the observer. On the
contrary, specular light will be weak, or even disappear, when the viewpoint deviates significantly
from the reflection direction [33].

The spatial distribution of specular reflections is directional. Specular reflection intensity depends
on the intensity of the incident light and the surface material; it is also related with the viewing
direction. Generally, the power function is used to simulate the spatial distribution of the specular
reflections for a generally smooth surface [33], as shown by Equation (2):

Ls = Lin(cos ¢)" 2

where Ly is the specular radiation received by the observer, ¢ (0 < ¢ < 71/2) is the angle between
the directions of specular reflection and observer, and n is the specular highlight coefficient which
is related to the object surface glossiness [27]. Due to the coincidence of the positions of the emitter
and detector, the angle between the directions of specular reflection and observer is the sum of the
incidence and reflection angles, i.e., ¢ = 26. Therefore, Equation (2) can be written as:

Ls = Lin(cos20)™, 0 < 0 < /4 )

Actually, diffuse and specular reflections exist simultaneously on all natural surfaces [22,27].
There are no ideal specular or diffuse targets. Therefore, considering only diffuse reflections is not
appropriate when both diffuse and specular reflections exist. The Phong model is a bidirectional
reflectance distribution function (BRDF) model [34,35]. It describes the way that a surface reflects light
as a combination in both diffuse and specular forms and has found wide application in computer
graphics and 3D model rendering. In the study of [27], the Phong model was used to attenuate the
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effects of strong reflections that typically occur over wet or water-dominated areas scanned by airborne
laser scanning. In this study, we adopted the Phong model to eliminate the highlight phenomenon in
the TLS intensity data of smooth targets.

According to the Phong model [33], the total reflection radiation L; is a combination of diffuse
and specular reflections for natural targets [22,27], as shown by Equation (4):

L= (1_ks)'Ld+ks'LS (4)

where ks (0 < kg < 1) is the specular reflectance parameter which differs significantly for different
targets. If ks = 0, the Phong model is completely equivalent to the Lambertian reflection model. On
the contrary, the Phong model is exactly the same as the ideal specular reflection model when ks = 0.
For natural surfaces, 0 < kg < 1.

According to Equation (3), at incidence angles larger than 45°, the laser receiver cannot receive
specular reflections though it exists in all natural targets (Figure 1a). Only diffuse reflections reach the
receiver. However, at incidence angles smaller than 45°, the received radiations include both diffuse
and specular reflections (Figure 1b). The smaller the incidence angle is, more specular reflections
can be received by the detector. If specular reflections are dominant over diffuse reflections, then
highlight phenomena may exist in the intensity data. Highlight phenomena are those regions with
small incidence angles that are brighter in the intensity image than those with large incidence angles
where merely diffuse reflections can be received. Strictly, specular reflections should be considered
in the intensity correction for all natural targets. ks is usually small for rough targets. As shown in
Figure 2a, the diffuse reflections are nearly the same as the total reflections even at small incidence
angles. This explains why Lambertian model can be used to approximately correct the incidence
angle effect for rough targets [25]. However, specular reflections of smooth surfaces are much larger
than diffuse reflections at incidence angles smaller than 45° and must be considered to eliminate the
highlight phenomenon (Figure 2b).

—— specularreflection
—— diffuse reflection

surface emitter
normal (receiver) surface
cmitter . normal reflection
. reflection incid o
(receiver) direction incident direction
% radiation

incident
radiation

(a) (b)

Figure 1. (a) At incidence angles larger than 45°, only diffuse reflections reach the receiver.
(b) At incidence angles smaller than 45°, both diffuse and specular reflections can be received. The red
dotted lines are perpendicular to the reflection directions.

2.2. Physical Background of TLS Intensity

The TLS intensity value is theoretically a function of target reflectance p, incidence angle 8, and
distance R. According to the Lambert’s cosine law and radar range equation, the intensity value I can
be expressed as [26]:

I « p-cos0-R2 (5)
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Figure 2. Phong model with different parameters. (a) Specular reflections are dominant at incidence
angles smaller than 45° and must be considered (smooth surfaces). (b) Specular reflections are subtle
(rough surfaces).

However, the scattering behaviors of most natural surfaces do not exhibit Lambertian attributes.
Additionally, intensity measurement is generally intended to enhance range determination; the
raw values of the intensity signal can be modified to obtain an optimal range value [18,36].
The range-dependent inverse square model from the radar range equation is insufficient to estimate the
accurate intensity at the entire range scale. Considering the fact that the incidence angle and distance
effects are theoretically independent of each other and can be solved individually [24], the intensity is
written as [19,21]:

I =fi(p)f2(cos0)-f3(R) 6)

where f;(p), f(cos 0), and f3(R) are functions of reflectance, cosine of incidence angle, and distance,
respectively. Therefore, the corrected intensity Is that is merely related to the target reflectance can be
expressed as:

Iy = f1(p)-fr(cos 05)-f3(Rs) (7)

where 65 and R are the reference incidence angle and distance, respectively. 85 and R can be arbitrarily

defined [19].
By dividing Equations (6) and (7), we obtain [3]:

f2 (COS es)~f3 (RS) f2 (COS es) f3 (RS)

s f(cos0)-f3(R) 4 f(cos8) * £(R) ®
Distance-corrected intensity 14 and incidence angle-corrected intensity I, are expressed as [3]:
Iq I )) = f1(p)-f2(cos0)-Cy ©)
I =1 bloneo,) _ f1(p)-f3(R)-Ca

fr(cos ©)

where C; = f3(Rs) and Cp = f5(cos 6s) are two constants. Empirically, the distance and incidence
angle effects were satisfactorily corrected by polynomials in [21] or by using reference targets in [19].
In this study, we aimed to eliminate the highlight phenomena that are merely related to the incidence
angle effect. First of all, the original intensity is corrected by a polynomial, i.e., f3(R) = Z?fo (Bi ~Ri> ,
where (3; and N3 are polynomial coefficients, to eliminate the influence of the distance effect and obtain
Lo (BiRL)
Ly(BiR)

angle, as shown by the right part of the first equation of Equation (9).

the distance corrected intensity Iy = I- . Iq only depends on the reflectance and incidence
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2.3. Proposed Method

Previous studies [19,21] have indicated that, even for pure Lambertian targets, Lambert’s cosine law
cannot be applied to correct the incidence angle effect because some commercial undisclosed instrumental
effects may be mixed with the incidence angle effect. For natural surfaces, the incidence angle effect is,
therefore, a combination of diffuse reflections, instrumental effects, and specular reflections. According
to the first equation of Equation (9), the distance-corrected intensity I3 can be expressed as:

I =Cify (p) 'fZ(COS G) = Ko- (Idiffuse + Linstrument + Ispecular) (10)

where Ky = C;-fi1(p) is a parameter related to target reflectance; Lyifruses linstrument, and Lspecular are
intensity values caused by diffuse reflections, instrumental effects, and specular reflections, respectively.

The diffuse reflections of a natural target are the same as that of a Lambertian target. Instrumental
effects do not depend on target characteristics and are exactly the same for all scanned targets.
Therefore, the former two parts of the right side of Equation (10) can be modeled by using a reference
Lambertian target. Unfortunately, the specific instrumental effects are confidential due to commercial
purposes and may differ significantly among different scanners. Regardless of what the specific
instrumental effects are, a polynomial can be used to approximate the total effects of diffuse reflections
and instrumental properties based on the Weierstrass approximation theorem [36]. It should be noted
that specular reflections should only be considered when incidence angles are smaller than 45°. Thus,
Equation (10) can be further written as:

Ko- [2?20 o (cos 0)' + ks cosn(ze)},e <45

. . (11)
Ko- {Z?Bo a;(cos 6)1} ,0>45

I =

The polynomial parameters «;, (3;, N2, and N3 are the same for all targets and can be estimated by
some Lambertian targets scanned at various incidence angles and distances. The estimation method is
introduced in detail in [36]. On the contrary, specular reflections depend on object surface smoothness
and material. Consequently, ks and n should be determined individually.

The parameters ks and n were iteratively optimized within a homogeneous regions in [22] or
empirically determined according to the data itself in [27]. Considering that Equation (11) is a piecewise
function and the first equation of Equation (11) is nonlinear, we proposed to estimate the polynomial
parameters and specular reflection coefficients separately. Datasets of a certain surface with incidence
angles both smaller and larger than 45° should be sampled. According to the second equation of
Equation (11), Ko =14/ [Zﬁizo o (cos G)i} can be calculated by using the sub-datasets with incidence
angles larger than 45° where no specular reflections exist in the intensity data. Then, the intensity
value at incidence angles smaller than 45° that is resulted from diffuse reflections and instrumental
effects can be determined by the estimated polynomial. By subtracting the distance corrected intensity
I4 with the value of the polynomial, Iipecular can be estimated, as shown by Equation (12):

Ko-ks cos™(20) = M, 0 < 45’ (12)

where M = Iy — Kq- 2?1:20 o (cos G)i.
To estimate the parameters of the Phong model, natural logarithms can be conducted on the two
sides of Equation (12). Thus, Equation (12) can be written as:

log, (K) 4 n-log,[cos(20)] = log, (M) (13)

where e is the Euler’s number and K = Ky-ks. Equation (13) can be further written as:

[ 1 log,[cos(20)] }[ log;(K) —log, (M) =0 (14)
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By conducting indirect adjustment of Equation (14) using the sub-datasets with incidence angles
smaller than 45°, the parameter X' = [log, (K),n] T= (BT-B) ~1.BT.L can be estimated where B and L
are the matrix forms of { 1 log,[cos(20)] } and log, (M), respectively. Finally, the distance-corrected
intensity can be further corrected for the incidence angle effect by the polynomial method according to
the third part of Equation (8), as shown by Equation (15):

N2 i (cos 0s) °

g — K cos"(20)] Zige (=05 g — 45

N2y (cos 0)1

IS = ZNZ ocl(cozslezo)gxl(cos ) ) (15)
B A

22 oy (cos 0);

The distance is calculated with the original 3D geometric coordinates of the scanned point and the
scanner center. The surface normal is estimated by the best-fitting plane to a neighborhood of points
surrounding the point of interest, and then the cosine of the incidence angle can be calculated by the
incident radiation vector and the surface normal vector [21,36].

3. Experiments

Experiments on a wooden door in a laboratory were designed to validate the proposed method.
The door, with a size of approximately 2 m x 1.4 m, is painted dark brown and surrounded by white
lime walls. The surface of the door is smooth, whereas that of the wall is relatively rough. Experiments
were conducted under indoor conditions through the use of the Faro Focus®P 120, (FARO Technologies,
Inc., Orlando, FL, USA) which delivers geometric information and returns intensity values recorded in
11 bits [0, 2048]. Faro Focus®P 120 is a continuous-wave 905 nm terrestrial laser scanner. The maximum
distance is 120 m and the field-of-view is 360° x 305°. The beam divergence and the circular beam
diameter at the exit are 0.009° and 3.8 mm, respectively.

During the scanning period, all lights in the room were turned off and all curtains were pulled down
to create a dark environment. This can avoid unnecessary errors from ambient light to make the results
convincing and rigorous, although TLS intensity is insensitive to ambient light. The scan quality and scan
resolution were set to 4 and 1/4, respectively. The scanner was moved from left to right with a total of five
scans. The original intensity data were extracted in a point cloud image created by the standard software
Faro SCENE 4.8. In our previous studies [21,36], the polynomial parameters of f,(cos 0) and f3(R) for the
Faro Focus®P 120 were calculated by some Lambertian targets scanned at various incidence angles and
distances (Table 1). In this study, 65 and Rs were chosen as 0° and 5 m, respectively.

Table 1. Polynomial parameters for Faro Focus®P 120.

o) o1 o o3
2.41 227 —2.42 1
Bo P1 B2 B3 B4
3.71 x 10° —7.23 x 108 2.90 x 108 —5.20 x 107 492 x 100
Bs Bs Bz Bs
—2.66 x 10° 8.33 x 10° —140.91 1

4. Results

The original intensity images of the five scans created by Faro SCENE are shown in Figure 3.
Obviously, Scans 2 and 3 present a significant bright region (highlights) on the door because the
incident ray is perpendicular to the bright region and the surface of the door is relatively smooth. On
the contrary, Scans 1, 4, and 5 do not have apparent highlight regions because the incident radiation
is perpendicular to the white lime wall whose surface is relatively rough. Datasets of the door with
incidence angles from 0° to 76° were sampled. Firstly, the original intensity data were corrected for
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the distance effect by the polynomial method according to Equation (9) and the parameters in Table 1.
As shown in Figure 4, the mean distance corrected intensity values for 0.5° bin sizes, were used to
estimate the parameters of the proposed method. The sub-datasets with incidence angles larger than
45° were used to estimate Kg. Ky was estimated as 484.86. Then, the theoretical intensity values
of the polynomial at incidence angles smaller than 45° can be calculated. As shown in Figure 4a,
the distance corrected intensity values of the door at incidence angles smaller than 45° (particularly
smaller than 15°) deviate significantly from the curve of the polynomial. By subtracting the polynomial
values (red line in Figure 4a) with the distance corrected intensities, Ispecylar can be estimated. Finally,
according to Equation (14), [log, (K), n] was estimated as [215.06, 16.55] and ks = 0.44.

» @ "L ® © ©
1, =0 " surface surface
£ 1;'3“]]31 ] £ normal " k.
I u E E P> P
s = A !

incident . incident }
' I‘. 1ay ! ‘I ‘I b. | Ty -'
i e L

Figure 3. Original intensity images created by Faro SCENE. (a) Scan 1. (b) Scan 2. (c) Scan 3. (d) Scan 4.
(e) Scan 5. Highlights exist in Scans 2 and 3 because the surface of the door is smooth. Scans 1, 4, and 5
do not have highlight regions as the surface of the wall is relatively rough.

With the obtained parameters of the Phong model, the curve of the first equation of Equation (11)
(i.e., the curve of the sum of the polynomial and Phong model) can be drawn, as shown in Figure 4a.
Apparently, the curve of the sum of the polynomial and Phong model fits optically with the distance
corrected intensities at incidence angles smaller than 45°, whereas the curve of the polynomial can fit
the intensities at incidence angles larger than 45°. This result proves the feasibility of our proposed
method. Similarly, datasets of the white lime wall with incidence angles from 0° to 68° were sampled.
The mean distance corrected intensity values for 0.5° bin sizes are shown in Figure 4b. K was estimated
as 556.12 for the white lime wall. However, the distance-corrected intensity values are distributed
closely around the curve of the polynomial at the entire scale of the incidence angles. This result
indicates that the specular reflections of the wall are subtle and can be ignored; it also explains why

there were no highlight regions when the incident ray was perpendicular to the white wall in Scans 1,
4,and 5.

1900 T T T T T T 1850 ; . . .
L +  Distance cormrected intensity . +  Distance corrected intensity
1800 Polynormial i 1800 .. w"".\ oy === Polynomial il
‘:-_ Polynomial+Phong model
1700F % -
P ‘& 2 1750 B
= [ ]
2 1600 | e ] 2
2z ———-5-;.;-.;--—. 2
= LAy = € 1700+ B
1500 R
1400 . 16301 v
1300 L L L L L L L 1600 1 L L L L L
0 10 20 30 40 50 50 70 80 0 10 20 30 40 50 60 70
Incidence angle (°) Incidence angle (°)
(a) (b)

Figure 4. (a) Distance-corrected intensity values of the door and the curves of the fitting polynomial
and Phong model. (b) Distance-corrected intensity values of the white lime wall and the curve of the
fitting polynomial.

Door data in Scans 2 and 3 were manually sampled using the polygon selector tool from the
planar view in Faro SCENE to test the proposed method. The correction results are shown in Figure 5.
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The polynomial and reference targets methods were also used to correct the intensities, as shown
in Figure 5b,c,f,g. However, the polynomial and reference targets methods failed to eliminate the
specular reflection effects both in Scans 2 and 3. On the contrary, the highlight phenomenon was
effectively eliminated by the proposed method, as shown in Figure 5d,h. The coefficient of variation
(CV), namely, the ratio of the values of standard deviation (o) and mean (u) [22,26], can indicate
the degree of dispersion of the intensity values from a homogenous target. The variation rate of
CV,ie, 8 = (CVyii — CVeor)/CVqi, where CV,, and CV are the coefficient of variations of the
original and corrected intensities, respectively, was used to quantitatively evaluate the correction
results. The statics of the intensities are shown in Table 2. In Scan 2, CV is 5.60% for the original
intensities. It significantly decreases to 3.80% (& = 32.14%) for the intensities corrected by the proposed
method. However, CV is 5.35% (6 = 4.46%) and 5.40% (5 = 3.57%) for the intensities corrected by the
polynomial and reference targets methods, respectively, which changes slightly compared with that of
the original intensities. This result indicates that the polynomial and reference targets methods are
invalid for the regions with incidence angles smaller than 45°, i.e., these two methods cannot eliminate
the highlight phenomenon caused by specular reflections. Similar results can be obtained for Scan 3,
as shown in Table 2.

0 200 400 600 800 1000 1200 1400 1600 1800 2000
e O Y S I I |

Figure 5. Point cloud of the door colored by intensity. (a) Original intensities in Scan 2. (b) Intensities
corrected by the polynomial method in Scan 2. (c) Intensities corrected by the reference targets method
in Scan 2. (d) Intensities corrected by the proposed method in Scan 2. (e) Original intensity in Scan 3.
(f) Intensities corrected by the polynomial method in Scan 3. (g) Intensities corrected by the reference
targets method in Scan 3. (h) Intensities corrected by the proposed method in Scan 3.

Table 2. Statics of intensity values of the door.

Scan 2 u o CV/6 (%) Scan 3 u o CV/6 (%)
Original 1499 83.87 5.60/- Original 1558 85.50 5.49/-

Iq 1560 89.03 5.71/-1.78 I4 1616 90.56 5.60/—2.00

Polynomial 1572 84.07 5.35/4.46 Polynomial 1623 86.60 5.34/2.73

Reference Targets 1570 84.79 5.40/3.57  Reference Targets 1622 87.17 5.37/2.19

Proposed 1541 58.54 3.80/32.14 Proposed 1565 51.14 3.27/40.44
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5. Discussion

Smooth surfaces (e.g., water [27], leaves [7], metal, and rubber products) widely exist in TLS
scenarios and, thus, the elimination of specular reflection effects is highly important. To better validate
the proposed method, a plastic curtain, a building facade decorated with small square ceramic tiles,
a plywood door, a marble wall, an iron bookcase, and a rubber decorative board scanned by the
Faro Focus®P 120 terrestrial scanner were chosen for further analysis (Figure 6). Datasets of these
six surfaces were sampled. The distance corrected intensity values of the sampled datasets of these
six surfaces are shown in Figure 7. Similar to the parameter estimation of the door, the parameters
of the proposed method of these six surfaces were estimated (Table 3). As expected, parameters of
the seven targets differ significantly. This result indicates that parameters of the proposed method
for different targets need to be individually estimated. The specular reflectance parameters (ks) of
the door, curtain, building facade, plywood, marble, bookcase, and rubber are 0.44, 0.61, 0.42, 0.37,
0.48, 0.60, and 0.42, respectively. This means that the specular reflections account for 44%, 61%, 42%,
37%, 48%, 60%, and 42% of the overall reflections for the seven targets. As shown in Figure 7, the
distance-corrected intensity values of the six surfaces at incidence angles smaller than 45° deviate
significantly from the curves of the polynomials. The curves of the sum of the polynomial and Phong
model for the six surfaces fit optically with the distance-corrected intensities at incidence angles smaller
than 45°, whereas that of the polynomials fit the intensity values at incidence angles larger than 45°.
It is also worth noticing that the thresholds of the incidence angles from which the distance corrected
intensities start to deviate significantly from the polynomial differ significantly. The thresholds of
the incidence angles are approximately 15°, 5°, 12°, 10°, 8°, 9°, and 6° for the door, curtain, building
facade, plywood, marble, bookcase, and rubber, respectively.

(b)

Figure 6. Original intensity images. Specular reflection effects exist in the red dotted rectangles.
(a) A plastic curtain. (b) A building facade. (c) A plywood door. (d) A marble wall. (e) An iron
bookcase. (f) A rubber decorative board.

Table 3. Parameters of the proposed method for the seven experimental targets.

Kg ks n
Door 484.86 0.44 16.55
Curtain 445.08 0.61 81.74
Building facade 446.32 0.42 22.44
Plywood 516.47 0.37 31.38
Marble 538.41 0.48 117.26
Bookcase 503.28 0.60 62.83

Rubber board 529.56 0.42 108.41
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The point clouds in the red dotted rectangles in Figure 6 were sampled to test the proposed
method. The results are shown in Figure 8. The polynomial and reference targets methods are still
invalid for these six surfaces. The mean values of ¢ for the polynomial and reference targets methods
for the experimental targets are approximately 3.78% and 3.04%, respectively. Conversely, the proposed
method can effectively correct the intensities of the highlight regions on these six surfaces. The values
of 5 when different parameters were used to eliminate the highlight phenomenon are shown in Table 4.
The values of b for the proposed method with optimal parameters are 4.88%, 18.64%, 11.00%, 61.29%,
69.98%, and 62.50% for the six surfaces. However, as expected the parameters of one surface are not
suitable for another surface, i.e., the values on the diagonal are the largest among each column in
Table 4. These results indicate that the parameters of the proposed method for different targets should
be individually estimated based on the surface characteristics.
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Figure 7. Distance corrected intensities and the curves of the fitting polynomial and Phong model.
(a) Curtain. (b) Building facade. (c) Plywood. (d) Marble. (e) Bookcase. (f) Rubber board.

Table 4. Values of 6 (%) when parameters of one surface (row) were used to eliminate highlight
phenomena of another surface (column).

Curtain Building Plywood Marble Bookcase Rubber
Curtain 4.88 2.85 3.66 478 4.27 4.57
Building 14.95 18.64 18.03 15.25 11.86 16.64
Plywood 10.62 10.23 11.00 10.04 9.85 9.46
Marble 60.89 41.94 53.23 61.29 51.21 60.08
Bookcase 69.63 32.23 40.14 64.48 69.98 57.90

Rubber 33.93 44.64 48.21 51.07 10.36 62.50
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Figure 8. Point cloud colored by intensity. (I) Original intensities. (II) Intensities corrected by the
polynomial method. (III) Intensities corrected by the reference targets method. (IV,V) Intensities
corrected by the proposed method with different parameters. (a) Curtain, (IV,V): parameters of
the curtain and door. (b) Building facade, (IV,V): parameters of the building facade and curtain.
(c) Plywood, (IV,V): parameters of the plywood and rubber. (d) Marble, (IV,V): parameters of the
marble and bookcase. (e) Bookcase, (IV,V): parameters of the bookcase and rubber. (f) Rubber, (IV,V):
parameters of the rubber and bookcase.
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6. Conclusions

This study presents a new method to eliminate the specular reflection effects in the intensity
data of smooth surfaces. By considering the effects of diffuse reflections, instrumental properties,
and specular reflections, the incidence angle effect can be accurately corrected. The coefficients of
variation of the intensity data are reduced by approximately 37.61%, 3.78%, and 3.04% for the proposed,
polynomial, and reference targets methods, respectively. Since glossy or highly-reflective surfaces
widely exist in TLS scenarios, elimination of specular reflection effects is inevitable and the proposed
method can be used for applications (e.g., cultural relics modeling and preservation [20,37,38], point
cloud supervision classification, and 3D visualization) based on TLS intensity data. To avoid the
influence of specular reflection effects in the intensity data of smooth surfaces, a feasible way is to
scan the target at large incidence angles, i.e., perpendicular scanning, is not preferred. However,
large incidence angles may lead to poor quality point clouds [39]. Therefore, this topic should be
studied further.

Compared with existing methods which do not consider specular reflections, the proposed
method is suitable for all natural surfaces. For rough surfaces whose specular reflections are relatively
subtle, the second equation of Equation (15) with uniform parameters can be approximately applied to
correct the incidence angle effect without considering the differences in surface characteristics. On the
contrary, the parameters of the proposed method for glossy targets should be individually estimated
based on the surface characteristics. By sampling datasets with incidence angles both smaller and
larger than 45°, the parameters of a certain target can be easily determined by two steps as stated in
Section 2.

The Faro phase-based scanner was used to test the proposed method in this study. Theoretically,
the incidence angle effect on intensity of all targets is a combination of diffuse reflections, specular
reflections, and instrumental effects. For different scanners from other manufacturers, or using
time-of-flight ranging methods, instrumental effects on intensity may be different. Therefore, the
polynomial parameters Nj and oy may be different. Regardless of the types and manufacturers of the
scanners, the proposed method can be applied to other terrestrial laser scanners. However, this should
be further tested and validated. Empirically, the scanned data of Faro Focus®P 120 above 30 m are
unreliable in practical applications because of the low accuracy, large amount of noise, and high level
of uncertainty, although the theoretical maximum distance is 120 m [3]. The parameters of f3(R) in
our previous studies [21,36] were estimated by some Lambertian targets scanned at various distances
below 30 m. Therefore, the polynomial parameters of f3(R) in Table 1 are suitable for targets scanned
at distances below 30 m. However, it should be noted that the proposed method can be theoretically
applied to arbitrary distances if the parameters of f3(R) are estimated by Lambertian targets scanned
within the entire scanning range scale.

Acknowledgments: This work is supported by the National Natural Science Foundation of China under grant
41671449 and the National Science and Technology Support Program of China under grant 2013BAK08B07.

Author Contributions: All of the authors of the present work contributed to the discussion of the results, as well
as the writing of the manuscript. Kai Tan designed the study and derived the formulas. Xiaojun Cheng analyzed
and discussed the preliminary results.

Conflicts of Interest: The authors declare no conflict of interest.

References

1. Kashani, A.G.; Olsen, M.].; Parrish, C.E.; Wilson, N. A review of LiDAR radiometric processing: From
Ad Hoc intensity correction to rigorous radiometric calibration. Sensors 2015, 15, 28099-28128. [CrossRef]
[PubMed]

2. Tan, K.; Cheng, X. Surface reflectance retrieval from the intensity data of a terrestrial laser scanner. J. Opt.
Soc. Am. A 2016, 33, 771-778. [CrossRef] [PubMed]


http://dx.doi.org/10.3390/s151128099
http://www.ncbi.nlm.nih.gov/pubmed/26561813
http://dx.doi.org/10.1364/JOSAA.33.000771
http://www.ncbi.nlm.nih.gov/pubmed/27140790

Remote Sens. 2017, 9, 853 14 of 15

10.

11.

12.

13.

14.

15.

16.

17.

18.

19.

20.

21.

22.

23.

24.

Tan, K,; Cheng, X.; Cheng, X. Modeling hemispherical reflectance for natural surfaces based on terrestrial
laser scanning backscattered intensity data. Opt. Express 2016, 24, 22971-22988. [CrossRef] [PubMed]
Costantino, D.; Angelini, M.G. Qualitative and quantitative evaluation of the luminance of laser scanner
radiation for the classification of materials. Int. Arch. Photogramm. Remote Sens. Spat. Inf. Sci. 2013, XL-5/W2,
207-212. [CrossRef]

Carrea, D.; Abellan, A.; Humair, E; Matasci, B.; Derron, M.H.; Jaboyedoff, M. Correction of terrestrial LIDAR
intensity channel using Oren-Nayar reflectance model: An application to lithological differentiation. ISPRS J.
Photogramm. Remote Sens. 2016, 113, 17-29. [CrossRef]

Zhu, X.; Wang, T.; Darvishzadeh, R.; Skidmore, A.K.; Niemann, K.O. 3D leaf water content mapping using
terrestrial laser scanner backscatter intensity with radiometric correction. ISPRS |. Photogramm. Remote Sens.
2015, 110, 14-23. [CrossRef]

Zhu, X.; Wang, T.; Skidmore, A.K.; Darvishzadeh, R.; Niemann, K.O.; Liu, J. Canopy leaf water content
estimated using terrestrial LiDAR. Agric. For. Meteorol. 2017, 232, 152-162. [CrossRef]

Kumar, P.; McElhinney, C.P; Lewis, P.; McCarthy, T. Automated road markings extraction from mobile laser
scanning data. Int. |. Appl. Earth Obs. Geoinf. 2014, 32, 125-137. [CrossRef]

Yan, L.; Liu, H; Tan, J.; Li, Z.; Xie, H.; Chen, C. Scan line based road marking extraction from mobile LiDAR
point clouds. Sensors 2016, 16, 903. [CrossRef] [PubMed]

Tan, K.; Cheng, X.; Ju, Q.; Wu, S. Correction of mobile TLS intensity data for water leakage spots detection in
metro tunnels. IEEE Geosci. Remote Sens. Lett. 2016, 13, 1711-1715. [CrossRef]

Gaulton, R.; Danson, EM.; Ramirez, FEA.; Gunawan, O. The potential of dual-wavelength laser scanning for
estimating vegetation moisture content. Remote Sens. Environ. 2013, 132, 32-39. [CrossRef]

Kaasalainen, S.; Niittymaki, H.; Krooks, A.; Koch, K.; Kaartinen, H.; Vain, A.; Hyypp4d, H. Effect of target
moisture on laser scanner intensity. IEEE Trans. Geosci. Remote Sens. 2010, 48, 2128-2136. [CrossRef]
Junttila, S.; Vastaranta, M.; Liang, X.; Kaartinen, H.; Kukko, A.; Kaasalainen, S.; Holopainen, M.; Hyypp4, H.;
Hyypp4, ]. Measuring leaf water content with dual-wavelength intensity data from terrestrial laser scanners.
Remote Sens. 2016, 9, 8. [CrossRef]

Tan, K.; Cheng, X.; Ju, Q. Combining mobile terrestrial laser scanning geometric and radiometric data to
eliminate accessories in circular metro tunnels. |. Appl. Remote Sens. 2016, 10, 3. [CrossRef]

Franceschi, M.; Teza, G.; Preto, N.; Pesci, A.; Galgaro, A.; Girardi, S. Discrimination between marls and
limestones using intensity data from terrestrial laser scanner. ISPRS ]. Photogramm. Remote Sens. 2009, 64,
522-528. [CrossRef]

Penasa, L.; Franceschi, M.; Preto, N.; Teza, G.; Polito, V. Integration of intensity textures and local geometry
descriptors from terrestrial laser scanning to map chert in outcrops. ISPRS |. Photogramm. Remote Sens. 2014,
93, 88-97. [CrossRef]

Kaasalainen, S.; Jaakkola, A.; Kaasalainen, M.; Krooks, A.; Kukko, A. Analysis of incidence angle and
distance effects on terrestrial laser scanner intensity: Search for correction methods. Remote Sens. 2011, 3,
2207-2221. [CrossRef]

Kaasalainen, S.; Krooks, A.; Kukko, A.; Kaartinen, H. Radiometric calibration of terrestrial laser scanner with
external reference targets. Remote Sens. 2009, 1, 144-158. [CrossRef]

Tan, K.; Cheng, X. Correction of incidence angle and distance effects on TLS intensity data based on reference
targets. Remote Sens. 2016, 8, 251. [CrossRef]

Fang, W.; Huang, X.; Zhang, F; Li, D. Intensity correction of terrestrial laser scanning data by estimating
laser transmission function. IEEE Trans. Geosci. Remote Sens. 2015, 53, 942-951. [CrossRef]

Tan, K.; Cheng, X.; Ding, X.; Zhang, Q. Intensity data correction for the distance effect in terrestrial laser
scanners. IEEE |. Sel. Top. Appl. Earth Obs. Remote Sens. 2016, 9, 304-312. [CrossRef]

Jutzi, B.; Gross, H. Investigations on surface reflection models for intensity normalization in airborne laser
scanning (ALS) data. Photogramm. Eng. Remote Sens. 2010, 76, 1051-1060. [CrossRef]

Kukko, A.; Kaasalainen, S.; Litkey, P. Effect of incidence angle on laser scanner intensity and surface data.
Appl. Opt. 2008, 47, 986-992. [CrossRef] [PubMed]

Kaasalainen, S.; Vain, A.; Krooks, A.; Kukko, A. Topographic and distance effects in laser scanner intensity
correction. Int. Arch. Photogramm. Remote Sens. Spat. Inf. Sci. 2009, 38, 219-222.


http://dx.doi.org/10.1364/OE.24.022971
http://www.ncbi.nlm.nih.gov/pubmed/27828363
http://dx.doi.org/10.5194/isprsarchives-XL-5-W2-207-2013
http://dx.doi.org/10.1016/j.isprsjprs.2015.12.004
http://dx.doi.org/10.1016/j.isprsjprs.2015.10.001
http://dx.doi.org/10.1016/j.agrformet.2016.08.016
http://dx.doi.org/10.1016/j.jag.2014.03.023
http://dx.doi.org/10.3390/s16060903
http://www.ncbi.nlm.nih.gov/pubmed/27322279
http://dx.doi.org/10.1109/LGRS.2016.2605158
http://dx.doi.org/10.1016/j.rse.2013.01.001
http://dx.doi.org/10.1109/TGRS.2009.2036841
http://dx.doi.org/10.3390/rs9010008
http://dx.doi.org/10.1117/1.JRS.10.030503
http://dx.doi.org/10.1016/j.isprsjprs.2009.03.003
http://dx.doi.org/10.1016/j.isprsjprs.2014.04.003
http://dx.doi.org/10.3390/rs3102207
http://dx.doi.org/10.3390/rs1030144
http://dx.doi.org/10.3390/rs8030251
http://dx.doi.org/10.1109/TGRS.2014.2330852
http://dx.doi.org/10.1109/JSTARS.2015.2497310
http://dx.doi.org/10.14358/PERS.76.9.1051
http://dx.doi.org/10.1364/AO.47.000986
http://www.ncbi.nlm.nih.gov/pubmed/18311270

Remote Sens. 2017, 9, 853 15 of 15

25.

26.

27.

28.

29.

30.

31.

32.

33.
34.

35.

36.

37.

38.

39.

Abed, EM.; Mills, ].P.; Miller, P.E. Echo amplitude normalization of full-waveform airborne laser scanning
data based on robust incidence angle estimation. IEEE Trans. Geosci. Remote Sens. 2012, 50, 2910-2918.
[CrossRef]

Hofle, B.; Pfeifer, N. Correction of laser scanning intensity data: Data and model-driven approaches. ISPRS ].
Photogramm. Remote Sens. 2007, 62, 415-433. [CrossRef]

Ding, Q.; Chen, W.; King, B.; Liu, Y.; Liu, G. Combination of overlap-driven adjustment and Phong model
for LiDAR intensity correction. ISPRS ]. Photogramm. Remote Sens. 2013, 75, 40-47. [CrossRef]

Maignan, F,; Bréon, EM.; Lacaze, R. Bidirectional reflectance of Earth targets: Evaluation of analytical models
using a large set of spaceborne measurements with emphasis on the Hot Spot. Remote Sens. Environ. 2004,
90, 210-220. [CrossRef]

Lacaze, R.; Chen, ].M.; Roujean, J.L.; Leblanc, S.G. Retrieval of vegetation clumping index using hot spot
signatures measured by POLDER instrument. Rermote Sens. Environ. 2002, 79, 84-95. [CrossRef]

Duffour, C.; Lagouarde, ].P.; Roujean, ].L. A two parameter model to simulate thermal infrared directional
effects for remote sensing applications. Remote Sens. Environ. 2016, 186, 250-261. [CrossRef]

Nagol, ].R.; Sexton, J.O.; Kim, D.H.; Anand, A.; Morton, D.; Vermote, E.; Townshend, J.R. Bidirectional effects
in Landsat reflectance estimates: Is there a problem to solve? ISPRS J. Photogramm. Remote Sens. 2015, 103,
129-135. [CrossRef]

Yan, W.Y.; Shaker, A. Radiometric correction and normalization of airborne LiDAR intensity data for
improving land-cover classification. IEEE Trans. Geosci. Remote Sens. 2014, 52, 7658-7673.

Phong, B.T. Illumination for computer generated pictures. Commun. ACM 1975, 18, 311-317. [CrossRef]
Bousquet, L.; Lachérade, S.; Jacquemoud, S.; Moya, I. Leaf BRDF measurements and model for specular and
diffuse components differentiation. Remote Sens. Environ. 2005, 98, 201-211. [CrossRef]

Susaki, J.; Hara, K., Kajiwara, K,; Honda, Y. Robust estimation of BRDF model parameters.
Remote Sens. Environ. 2004, 89, 63-71. [CrossRef]

Tan, K.; Cheng, X. Intensity data correction based on incidence angle and distance for terrestrial laser scanner.
J. Appl. Remote Sens. 2015, 9, 094094. [CrossRef]

Lerones, PM.; Vélez, D.O.; Rojo, EG.; Gémez-Garcia-Bermejo, ].; Casanova, E.Z. Moisture detection in
heritage buildings by 3D laser scanning. Stud. Conserv. 2016, 61, 1-9. [CrossRef]

Barazzetti, L.; Remondino, F.; Scaioni, M.; Lo Brutto, M.; Rizzi, A.; Brumana, R. Geometric and radiometric
analysis of paintings. Int. Arch. Photogramm. Remote Sens. Spat. Inf. Sci. 2010, XXXVIII, 62-67.
Soudarissanane, S.; Lindenbergh, R.; Menenti, M.; Teunissen, P. Scanning geometry: Influencing factor on the
quality of terrestrial laser scanning points. ISPRS J. Photogramm. Remote Sens. 2011, 66, 389-399. [CrossRef]

@ © 2017 by the authors. Licensee MDPI, Basel, Switzerland. This article is an open access
@ article distributed under the terms and conditions of the Creative Commons Attribution

(CC BY) license (http:/ /creativecommons.org/licenses/by/4.0/).


http://dx.doi.org/10.1109/TGRS.2011.2175232
http://dx.doi.org/10.1016/j.isprsjprs.2007.05.008
http://dx.doi.org/10.1016/j.isprsjprs.2012.09.015
http://dx.doi.org/10.1016/j.rse.2003.12.006
http://dx.doi.org/10.1016/S0034-4257(01)00241-3
http://dx.doi.org/10.1016/j.rse.2016.08.012
http://dx.doi.org/10.1016/j.isprsjprs.2014.09.006
http://dx.doi.org/10.1145/360825.360839
http://dx.doi.org/10.1016/j.rse.2005.07.005
http://dx.doi.org/10.1016/j.rse.2003.10.004
http://dx.doi.org/10.1117/1.JRS.9.094094
http://dx.doi.org/10.1179/2047058415Y.0000000017
http://dx.doi.org/10.1016/j.isprsjprs.2011.01.005
http://creativecommons.org/
http://creativecommons.org/licenses/by/4.0/.

	Introduction 
	Methodology 
	Specular Reflections and Highlight Phenomenon 
	Physical Background of TLS Intensity 
	Proposed Method 

	Experiments 
	Results 
	Discussion 
	Conclusions 

