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Abstract: The popularisation of mobile information technology has provided access to the living
habits and activity trajectories of residents and enabled the accurate measurement of the impact of
urban haze disasters on residents’ lives, supporting urban haze risk response. Using the main urban
area of Gaoyou City as a case study, this study identifies the spatial range and trajectory characteristics
of the daily activities of residents in a haze disaster environment, based on air pollution monitoring
and resident travel positioning data. We constructed an evaluation index system to measure the
corresponding relationship between residential activities and haze disasters. The results indicate that
the interference with residential activities and the adaptability of built environments are key indicators
for evaluating urban resilience in haze environments, with weights of 0.57 and 0.43, and correlation
indices of 0.67 and 0.81, respectively. The interference with residential activities and the adaptability
of built environments exhibit spatial characteristics of cold and hot ‘multi-core’ agglomeration and
‘strip’ agglomeration, respectively. Specific indicators show that the residential activity exposure index
is significantly influenced by the built environment factor index, with the vegetation coverage index
showing a significant positive correlation (0.837) and the public transportation facility accessibility
index showing a significant negative correlation (−1.242). Planning should focus on improving the
adaptability of the built environment or reducing the interference with residential activities and
enhancing the matching degree of the two at the spatial facility level.

Keywords: haze disasters; resilient cities; activity space; optimisation strategy; Gaoyou

1. Introduction

With the continuous acceleration of urbanisation, China’s urban scale and population
density are rapidly increasing. New problems, such as global climate change and urban
environmental pollution, are constantly emerging and disaster risks to cities are becoming
increasingly severe [1]. The sustainable development of cities faces severe challenges as
open and complex giant systems [2]. The third United Nations Conference on Housing and
Sustainable Urban Development published the New Urban Agenda in 2016, advocating for
‘urban ecology and resilience’ as the core issues of new urban development [3]. In the 2023
Global Risk Report, the probability and potential impact rankings of environmental risk
factors (such as extreme weather and natural disasters) are relatively high [4]. Owing to the
increasing impact of natural disaster risks on cities, cities must strengthen their ability to
resist, mitigate, and adapt to these risks. Resilience adaptation systems for urban responses
to disaster environments have become a popular topic in fields such as urban planning,
urban geography, disaster science, and ecology [3–5].

Urban resilience refers to the ability to resist, adapt to, and recover from external
pressures, disturbances, or uncertainties, without disrupting basic organisational structures
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and functional systems [6]. As an early research field, disaster resilience has achieved
many results through the expansion of resilience theory and practical exploration. Re-
search mainly focuses on the repair capabilities of cities in coping with disasters through
self-learning, adaptation, and self-organisation [7], including multiple dimensions, such as
the active response, dynamic adjustment, and feedback improvement of cities to natural
disasters [8]. Mileti first explained the concept of resilience from the perspective of disaster
science, believing that disaster resilience is an acceptable level of regional losses from ex-
treme natural disasters, and that disaster protection levels and disaster reduction measures
need to be strengthened simultaneously [9]. The United Nations International Strategy for
Disaster Reduction also defines disaster resilience as the ability of systems, communities,
or societies exposed to disaster-causing factors to speedily and effectively resist, absorb,
and withstand the impact of disasters and recover from them [10]. Some scholars have
distinguished between the dynamic and static characteristics of disaster resilience, based on
the different stages of a disaster, and devised an indicator system to quantitatively evaluate
the ability of cities to adjust, adapt, recover, and rebuild after a disaster [11]. Based on
a review of research on disaster resilience, both domestically and internationally, some
scholars believe that urban natural disaster resilience refers to the ability of a city to absorb,
respond to, protect, and restore the lives, livelihoods, and corresponding infrastructure of
its residents without compromising its long-term development goals when encountering
natural disasters [12].

With the increasing frequency of natural urban disasters, countries worldwide have
developed a set of resilient urban construction models and governance systems to cope
with the adverse effects of natural disasters on urban development [13]. The Rockefeller
Foundation, the World Bank, the United Nations Disaster Reduction Programme, and other
organisations have established a research framework for resilient cities to address climate
change and reduce disaster risks [13]. Countries worldwide have launched targeted and
resilient urban governance practices to respond to climate change and disaster risks. For ex-
ample, New York City in the United States has developed a resilient governance system to
cope with natural disasters, such as floods and storm surges [14]. The London government
introduced policies for risk management, urban resilience enhancement, and corresponding
adaptive implementation paths [15]. The evaluation of urban disaster resilience is also a
focus of academic attention, and current resilience evaluation systems mainly include engi-
neering and comprehensive types of analysis [16]. Among them, the study of engineering
indicator systems focuses on the adaptability of a single disaster-bearing entity to specific
disasters, such as the resilience repair ability of infrastructure in disaster environments,
such as earthquakes, fires, and hurricanes [17–19]. The comprehensive indicator system
considers the disaster system at multiple scales as a research subject and analyses the
comprehensive impact of social, economic, technological, organisational, and other factors
on the urban resilience system [20].

Considering the complexity of the factors affecting disaster resilience and the diversity
of ways to enhance it, scholars often use a comprehensive evaluation method to evaluate
urban disaster resilience and draw on technical methods of comprehensive indicator
evaluation in specific research methods [21]. However, owing to limitations in data sources
and evaluation technology systems, current research lacks a precise perception of the
actual needs of residents for daily activities, making it impossible to include individual
disaster-affected residents in the urban resilience research system [22]. At the same time,
implementing the current research findings in high precision and large-scale geographic
spaces is challenging, and it is difficult to balance research scale and accuracy [22].

This study considered the main urban area of Gaoyou City as a case study based
on mobile internet technology, acutely observed the spatio-temporal activity trajectory
and characteristics of residents, and selected haze disasters as the research object from
numerous natural disasters that affect urban operations [23]. Haze disasters generally
refer to the combination of fog and haze and are common in urban areas. Many regions in
China combine fog with haze as a catastrophic weather phenomenon for early warning
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and forecasting, collectively referred to as haze disasters [21]. Haze is the result of the
interaction between specific climatic conditions and human activities, and the economic
and social activities of high-density populations inevitably emit a large amount of fine
particulate matter [24]. Once the emissions exceed atmospheric circulation and carrying
capacities, the concentration of fine particulate matter will continue to accumulate, and
when the atmospheric environment remains in a static state, it is highly prone to large-scale
haze disasters [24]. Urban haze disasters are characterised by wide coverage, high potential
harm, high public attention, and difficult prevention and control [24,25]. The literature on
haze disasters mainly focuses on the paradigm framework of ‘Pattern-Mechanism-Effect’,
examining the governance mechanisms of urban disaster prevention from a regional level,
and less on the monitoring and adjustment strategies of urban haze prevention and con-
trol from the perspective of urban resilience [26–28]. This study combined the existing
research results and analysed the concept and connotations of disaster resilience from the
perspective of resident activities. The interference of haze disasters on residents’ daily
lives, as well as the adaptive impact of built environments on residents’ daily activities
under haze disaster conditions, were examined. The comprehensive adaptive resilience to
haze disasters in the main urban area of Gaoyou City was evaluated and corresponding
resilience improvement strategies for the problem areas proposed. This study introduced
the perspective of residential activities and systematically studied the impact of the built
environment on the daily activities of residents in haze disaster environments. It integrated
multi-element spatial data to quantitatively analyse the resilience value of haze disas-
ters and constructed a feasible evaluation index system, providing a new and beneficial
exploration for the study of urban disaster resilience.

2. Materials and Methods
2.1. Research Scope

Gaoyou is an important city in the eastern coastal region of China, adjacent to Gaoyou
Lake and rich in natural resources, such as rivers, lakes, and water systems. Gaoyou
City is a county-level city located in the central part of Jiangsu Province, with a total
area of 1963 square kilometres [27]. In 2023, the permanent population of Gaoyou City
was 709,600, consisting of 2 streets, 10 towns, and 1 township, with a total of 34 ethnic
groups [27]. There are many industrial enterprises within the main urban area of Gaoyou,
with a large amount of pollution discharge, especially high values of air pollutant emissions.
The PM2.5 particle matter source analysis showed that industrial pollution was the main
source of pollution, followed by motor vehicle exhaust emissions [29]. This article selected
cross-sectional data from four years, 2014, 2017, 2020, and 2023, covering a period of
approximately 10 years. In the past decade, the overall air quality in Gaoyou City has
gradually improved, meeting the second-level standard for air quality for 238, 241, 252,
and 256 days in four years, respectively [28]. The Air Quality Index (AQI) simplifies the
concentration of several air pollutants commonly monitored into a single conceptual index
value based on environmental air quality standards and the impact of various pollutants
on human health, ecology, and the environment [29]. The main pollutants involved in air
quality assessment are fine particulate matter, inhalable particulate matter, sulphur dioxide,
nitrogen dioxide, ozone, carbon monoxide, and six other pollutants [29]. Among them, the
second-level standard refers to an air pollution index of less than or equal to 100, indicating
that the air quality has reached the excellent standard [30]. However, compared to similar
cities, Gaoyou City still ranks relatively high in terms of air pollution levels among the key
cities for environmental protection and control in China [30]. This study selected the main
urban area of Gaoyou as the research object and collected the urban air pollution index
based on air quality monitoring stations set up within the city (Figure 1).

The main urban area is the most densely populated, with modern service industries
being the main industry type. There are few sources of air pollution in the area and most
haze is imported from external areas [30]. Owing to the dense distribution of industrial
enterprises near the northeastern side of the main urban area, the prevalence of north-
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eastern winds in winter, and the relatively flat terrain of the main urban area, traditional
haze control methods are ineffective [30]. Studies have shown that the effectiveness of
unilaterally regulating haze pollution through industrial structure optimisation, environ-
mental remediation, and other means is limited. In addition to strengthening regional joint
prevention and control, it is necessary to comprehensively and systematically enhance the
resilience of cities to cope with haze disasters throughout the entire process [7].
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Figure 1. Location of Gaoyou and the study area.

2.2. Data Sources

This article conducted case studies in four years, 2014, 2017, 2020, and 2023, over a
time span of approximately 10 years. We obtained specific air pollution data for four years,
including socio-economic statistical yearbooks, the spatial data of various facilities in built
environments, and mobile operator signalling data (Table 1). To unify the accuracy of the
data analysis, we set the analysis unit of the study area as a 100 m × 100 m regular grid and
the projection coordinate system as the Mercator WGS-1984 coordinate system. The data pre-
processing included coordinate projection conversion and remote sensing image interpretation.

Table 1. Spatial data structure for evaluating urban haze disaster resilience.

Data Type Data Content Data Volume
(10,000 Pieces) Period Data Source

Regional envi-
ronmental data

Air quality monitoring station data per
hour (AQI) 31.37

November and
December of 2014,
2017, 2020, and 2023

Environmental
Monitoring of China

Landsat 8 satellite remote sensing image
data (water coverage, forest coverage,
vegetation coverage, etc.)

/ 2014, 2017, 2020,
and 2023

Chinese Academy of
Sciences Geospatial
Data Platform
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Table 1. Cont.

Data Type Data Content Data Volume
(10,000 Pieces) Period Data Source

Urban facility
data

Baidu Map POI (bus stop, comprehensive
hospital, fitness centre, supermarket,
vegetable market, pharmacy, large
shopping mall)

1.8
November and
December of 2014,
2017, 2020, and 2023

Baidu Online Map
Open PlatformUrban road network (expressways, main

roads, secondary roads, branch roads, bus
stop lines)

0.8 2014, 2017, 2020,
and 2023

Building foundation map 13.15 2014, 2017, 2020,
and 2023

Urban resident
activity data

Population distribution heat point
per hour 3251

November and
December of 2014,
2017, 2020, and 2023

Mobile signalling data

2.3. Research Framework

The resilience index of urban haze disasters from the perspective of resident activities
refers to the built environment’s ability to absorb and avoid haze disasters when urban
residents are exposed to them during their daily activities and the degree of interference to
the normal quality of life and the health status of residents. Therefore, the resilience index
of haze disasters can be quantitatively expressed as the ratio of the adaptability index of
the built environment to haze and the interference index of haze on residential activities.
Based on this, we constructed a resilience assessment index system for haze disasters,
quantitatively measuring the demands of residents and the support capacity of the built
environment for residents under haze disaster conditions. This was done to quantify the
interference mechanism of haze on residents’ activities and the adaptation mechanism of
the built environment to haze.

Studies have suggested that the interference mechanism of haze on resident activities
is influenced by various factors, including the necessity of daily activities, residents’ per-
ceptions of haze disasters, and their sensitivity to activities during haze disasters, which
include direct impacts on resident activity spaces and indirect impacts on resident health [7].
Therefore, the interference of haze disasters on residents’ activities has a comprehensive
effect based on factors such as the severity of the haze, activity exposure, and activity
sensitivity, which can be expressed as the sum of the three [31,32]. The ecological haze
reduction index is an adaptation mechanism of the built environment to haze disasters
and is achieved by ensuring the efficiency and health level of the daily travel activities of
residents under haze disaster conditions [33]. The main approach is to absorb and dissolve
haze-causing substances based on the physical and chemical effects of the ecological envi-
ronment and to reduce the severity of the haze [34]. The haze avoidance index of facilities
is used to reduce the probability of exposure and time that residents are exposed to the
haze environment through a green travel environment, service-oriented living facilities,
and medical service resources, and to weaken the degree of interference of haze disasters
on residents’ activities [35,36].

To determine resilience to haze disasters as the evaluation objective, determine the
control and network layers, clarify the main influencing factors between indicators, and
clarify the corresponding relationships between elements, we constructed a resilience
assessment index system for haze disasters based on the network analysis method and
obtained the weights of various non-independent indicators (Table 2). All indicators
passed the consistency test (CR ≤ 0.1). Network analysis is a decision-making method
proposed by Professor Saaty from the University of Pittsburgh in 1996, which is adapted to
a non-independent hierarchical structure. It is a new practical decision-making method
developed based on the Analytic Hierarchy Process [32]. Based on expert scoring, the
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network analysis method comprehensively evaluates the mutual influence between various
factors at adjacent levels, uses matrix arrays to comprehensively score each group of factors,
and obtains their mixed weights [32].

Table 2. Weight of evaluation indicators of urban haze disaster resilience.

First-Level
Indicators

Indicator
Weight

Second-Level
Indicators

Indicator
Weight Third-Level Indicators Indicator

Weight

Disturbance to
resident activities

0.57

Haze severity 0.38 The proportion of moderate and above
haze weather 0.31

Activity exposure 0.12 Probability of residents’ outdoor
activity exposure 0.15

Activity sensitivity 0.07 Change rate of residents’
activity intensity 0.06

Built environment
adaptability 0.43

Ecological haze
reduction effect

0.29
Vegetation coverage 0.22
Water area density 0.07

Facility haze
avoidance effect

0.14

Accessibility of public
transportation resources 0.11

Accessibility of medical service facilities 0.04
Accessibility of shopping and

leisure resources 0.08

First-level indicators included the interference on residential activities and the adapt-
ability of built environments. The interference of haze disasters on residential activities can
only be reduced to a certain extent and will be difficult to completely eradicate. However,
by improving the overall adaptability of the built environment, the resilience to urban haze
disasters can be continuously enhanced. The weights of the secondary indicators were
arranged in descending order and included five indicators: haze severity, ecological haze
reduction, facility haze avoidance, activity exposure, and activity sensitivity. The third-level
indicators were ranked in descending order of weight and included the proportion of haze
weather in the past three years, vegetation coverage, probability of outdoor exposure to
residential activities, accessibility of public transportation resources, water area density,
rate of change in residential activities, and accessibility of shopping and leisure resources.
Considering that the level of haze disasters is the most critical external interference source,
it has a significant impact on the adaptability of residents and the carrying capacity of the
built environment [37].

2.4. Research Methods

This study collected data from three aspects: the ecological environment, infrastruc-
ture, and resident activities. The network analysis method was used to analyse the network
correlation between the indicators, and the entropy method was used to measure the factor
weights of the non-independent indicators. Based on this, the model calculated the spatial
distribution pattern and spatial topology relationship of resilience-related indicators for
haze disasters, identified weak areas of urban resilience, and proposed targeted optimisa-
tion strategies. The research methods included the collection and analysis of spatial data,
which mainly used self-designed web crawler programs and software. Specific analysis
methods included accessibility and factor-correlation analyses.

(1) Facility accessibility analysis method

In terms of facility accessibility, this study measured the shortest-time accessibility of
residents to public transportation facilities, life service facilities, and indoor health facilities
under the condition of maximum travel probability [37]. Based on the accessibility index of
urban facility resources at different levels, we subdivided resident transportation modes
into walking and public transportation. Residents tended to choose public transportation
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when going to large public service facilities and walking when going to community con-
venience service facilities. Based on the walking speed of normal adults and the actual
driving speed in the urban area of Gaoyou, this study set the walking speed to 4 km/h
and public transportation speed to 30 km/h [38]. This study set the upper limit of the
walking and driving range for residents based on a 15 min living circle walking-travel
range and the 30 min actual commuting time in the urban area as indicator thresholds [39].
Large water bodies and green spaces without road connectivity are generally considered
inaccessible [40]. The calculation method for the weights included two steps [41]. The
weights of the facilities at different levels were determined by the ratio of the total amount
of facility resources within the accessibility range to the total service population. The
formula is as follows:

W =
SLRn

∑n
i=1 SLR

, SLR =
RQR
PRA

(1)

where W is the weight value of similar facility elements, SLR refers to the service capability
of facility resources, RQR refers to the cumulative energy level of such facilities within
the accessibility range, PRA refers to the total distribution of the permanent population
within the accessibility range, and n refers to the number of similar resource types. Owing
to the differences in the nature and interrelationships of the indicators, the weights of
the different types of indicators can be obtained through network analysis. The network
analysis method is a decision-making method proposed by Saaty that adapts to non-
independent hierarchical structures [42]. This method constructs a structured self-loop
analysis framework to simulate the correlations between real objects in a more reasonable
way [43,44].

(2) Spearman correlation analysis

In statistics, the Spearman correlation coefficient analysis method does not have strict
requirements for variable distribution, and its application scenarios are more extensive than
those of the Pearson’s correlation coefficient method. The rank coefficient can be applied
to correlation analysis. However, this method is non-parametric, and its testing efficiency
is lower than that of the Pearson’s coefficient. The Spearman correlation analysis method
has high accuracy in the correlation results between variables in practical applications, and
simple steps can be used to calculate variable p. The formula is as follows:

r =

n
∑

i=1
(xi − x)(yi − y)√

n
∑

i=1
(xi − x)2

√
n
∑

i=1
(yi − y))2

(2)

p = 1 −
6∑ d2

i
n(n2 − 1)

(3)

The Spearman correlation coefficient indicates the direction of the correlation between
independent variable x and dependent variable y. When x increases, y tends to increase,
and the Spearman correlation coefficient is positive. As x increases, y tends to decrease, and
the Spearman correlation coefficient is negative. A Spearman correlation coefficient of zero
indicates that an increase in x does not have a directional effect on y. As x and y approach a
completely monotonic correlation, the Spearman correlation coefficient increases in absolute
value. When x and y are completely monotonically correlated, the absolute value of the
Spearman correlation coefficient is 1.

(3) Binomial logistic regression analysis

Binomial logistic regression analysis is commonly used in public health and sociol-
ogy research, which can comprehensively identify and test influencing factors. Binomial
logistic regression belongs to probabilistic nonlinear models and is a multivariate analysis
method for studying the relationship between built environment factors and residential
activity exposure. The dependent variable Y follows a binomial distribution, with values
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of 0 and 1. The overall probability of Y = 1 is π (Y = 1), and the m independent variables
are X1, X2, · · · Xm, respectively. The binomial logistic regression model corresponding to
the variable is:

π(Y = 1) =
exp(β0 + β1x1 + β2x2 + . . . + βmxm)

1 + exp(β0 + β1x1 + β2x2 + . . . + βmxm)
(4)

In the formula, x1, x2, . . ., xm are the driving factors that affect the outdoor activity ex-
posure of residents under haze disasters. β0 means the intercept (or constant term). β j means
the regression coefficient corresponding to Xj (j = 1, 2,. . ., m). Positive (negative) values
represent that the relevant independent variable Xj, i can increase (decrease) the occurrence
rate of event i. The larger the absolute β j value is, the independent variable Xj, i shows
impacts on Xj, i which have an occurrence rate of event i. Exp (.) is the index based on
the natural logarithm [36]. Logistic regression can predict the probability of occurrence
of each categorical variable. This model overcomes many limitations of multiple linear
regression and does not assume a linear relationship between the dependent variable
and the independent variable in advance, which can effectively address the problem of
nonlinear effects in the model [37].

3. Results
3.1. The Spatial Feature of the Interference on Residential Activities in Haze Disasters

The resilience assessment of haze disasters included a comprehensive evaluation of
the interference on residential activities, adaptability of built environments, and resilience
to haze disasters. Key indicators were measured and divided into four levels–low, medium,
high, and highest–using the natural discontinuity method. The overall level, spatial
distribution pattern, and spatial topology relationship of the relevant indicators in the main
urban area were analysed (Figure 2) to identify the distribution areas and characteristics
of haze pollution. The results indicate that the disturbance of residential activities was
most significantly affected by haze disasters, followed by the exposure index of residential
activities. The sensitivity index had the smallest impact on the disturbance of residential
activities. The average disturbance index of residents in the main urban area was 0.22,
which is slightly lower than the average level. The mean values of the haze severity, activity
exposure, and activity sensitivity indices were 0.271, 0.032, and 0.015, respectively, and the
overall level was classified into three levels: medium, low, and low, respectively.

Under the comprehensive effects of haze severity, activity exposure, and activity
sensitivity, the spatial distribution pattern of the resident activity interference index showed
a multi-core circle-like clustering feature. Low-grade areas are mainly distributed in
suburban parks, lakeside green spaces, both sides of rivers, and waterways around the
urban area, as well as in the surrounding areas of urban sports squares. These areas have
abundant ecological resources and fewer sources of haze pollution. High-level areas exist
in the industrial area in the northern part of the urban area, the e-commerce area in the
southern part, the area around garbage collection and incineration stations on the eastern
side of the urban area, and the area on the east bank of Gaoyou Lake. These areas include
both old urban blocks and open green spaces, such as sports parks. The scale of renovation,
development, and construction in these areas is relatively large, with a large number of
catering service formats on both sides of the main urban road. Emissions of oil fumes are
high, and the degree of air pollution has significantly increased. Simultaneously, these areas
have a dense distribution of residents, a high density of daily activities, and high traffic
flow. Owing to the close correlation between air pollution exposure and residential activity
agglomeration, industrial production spaces and residential living spaces are the main
areas for daily activities. Residents frequently commute to and from these areas, resulting
in relatively high environmental exposure and low sensitivity to haze disasters [45].
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3.2. The Spatial Feature of the Adaptability of the Built Environment in Haze Disasters

Under the comprehensive influence of ecological haze reduction and facility haze
avoidance indicators, areas with high environmental adaptability indices are mainly dis-
tributed along the main and secondary road networks of the cities, exhibiting significant
spatial agglomeration characteristics in a belt shape. The average adaptability index of the
built environment in the main urban area was 0.103, indicating a moderate overall level.
The mean values of the ecological haze reduction index and facility haze avoidance index
were 0.041 and 0.057, respectively, with scores at the lower and medium levels. The facility
haze avoidance index had a greater impact on the environmental adaptability index of
the built-up areas. The spatial distribution range of the ecological haze reduction index
is consistent with the overall ecological pattern of the urban area. Winter is a period of
frequent haze disasters. Owing to the sharp drop in temperature, urban water areas and
vegetation coverage will also undergo significant changes [46]. Differences in vegetation
types also led to changes in the green space coverage index within the city. However,
owing to differences in the size and effectiveness of green spaces in reducing haze, large
urban ecological green spaces can effectively enhance the ecological haze reduction index.
The haze avoidance index of facilities was significantly influenced by the accessibility index
of bus stops, and areas above average formed a banded distribution feature, with bus stops
as nodes and continuous spatial continuity. Meanwhile, the distribution characteristics of
indicators, such as accessibility to bus stops, entertainment facilities, and medical facilities,
were significantly stratified. Studies have also suggested that public transportation has
advantages, such as low carbon emissions and high timeliness, which have a positive
impact on the convenience of residents in shopping, entertainment, and daily travel. It also
reduces the interference of haze disasters on residents’ daily activities from multiple aspects,
such as haze severity, activity exposure, and activity sensitivity [47].
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3.3. There Is a Significant Correlation between the Built Environment and Residential Activity
in Haze Environments

This article obtained the spatial location of the hourly urban residents’ distribution
through mobile signalling data. At the same time, we mapped the location of residen-
tial activity spaces to the physical spatial elements of the built environment, determined
whether the activity venues of residents were in indoor or outdoor spaces, and defined
outdoor activities as residential activity exposure, calculating the ratio of residential activity
exposure to the overall activity scale of residents. We measured the Spearman correla-
tion index between the residential activity and built environment indicators. The results
showed that the correlations between the severity index of haze, the sensitivity index of
residential activities, and the ecological haze reduction index in the built environment
were 0.781 and 0.932, respectively, and were significantly correlated at the 0.01 level (bilat-
eral). The correlation between the residential activity exposure index and ecological haze
reduction index was very low (0.320), and there was no significant correlation. The results
indicate that there is a significant correlation between the severity of haze disasters, the
sensitivity of residential activities, and the level of ecological haze reduction in the built
environment. However, the correlation between residential activity exposure and the level
of ecological haze reduction in built environments was not significant (Table 3).

Table 3. The correlation between ecological haze reduction indicators and residential activity indica-
tors in the built environments.

Indicator Analysis Item Haze Severity Resident Activity Sensitivity Resident Activity Exposure

Spearman correlation analysis between ecological
haze reduction and resident activity levels 0.781 * 0.932 ** 0.320

Significance level (bilateral) 0.000 0.001 ≥0.05 (not significant)
Sample quantity N 2112 2112 2112

Note: ** Significant correlation at the 0.01 level (bilateral); * significant correlation at the 0.05 level (bilateral).

The correlation analysis results show that there is a significant correlation between the
severity of urban haze, the sensitivity of residential activities, and the level of ecological
haze reduction in the built environment. However, there was no significant correlation
between residential activity and the level of ecological haze reduction. The results indicate
that in haze-polluted environments, residents often do not deliberately change their daily
activity venues and travel patterns and, therefore, make corresponding adjustments in
terms of travel frequency and the duration of outdoor activities. From the correlation results
of facility haze avoidance indicators, it can be seen that the correlation between resident
exposure sensitivity, resident activity sensitivity, and facility haze avoidance indicators
in the built environment are 0.974 and 0.632, respectively, and are significantly correlated
at the 0.01 level (bilateral). The correlation between the haze severity index and facility
haze avoidance index was very low (0.281), and there was no significant correlation. The
results indicate that there is a significant correlation between residents’ exposure sensitivity,
activity sensitivity, and the level of facility haze avoidance in the built environment, whereas
the correlation between haze severity indicators and the level of ecological haze reduction
in the built environment was not significant (Table 4).

Table 4. The correlation between facility haze avoidance indicators and residential activity indicators
in built environments.

Indicator Analysis Item Haze Severity Resident Activity Sensitivity Resident Activity Exposure

Spearman correlation analysis between
facility haze avoidance and resident
activity levels

0.281 0.632 ** 0.974 **

Significance level (bilateral) ≥0.05 (not significant) 0.001 0.000
Sample quantity N 2112 2112 2112

Note: ** Significant correlation at the 0.01 level (bilateral).
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The correlation analysis results between resident activity exposure and built environ-
mental factors in different years under the control of the air pollution index are shown in
Table 5. The analysis results of some models are consistent with the conclusions of the de-
scriptive statistical analysis in Tables 3 and 4. First, there is a significant correlation between
vegetation coverage indicators, accessibility indicators of public transportation facilities,
and residential activity exposure. Compared to the results in 2014, the vegetation coverage
indicators in 2020 and 2023 showed a more significant positive correlation with the outdoor
activity exposure of residents, while the accessibility indicators of public transportation
facilities showed a significant negative correlation with the outdoor activity exposure of
residents. This conclusion is similar to the research results published by existing schol-
ars [38]. This study investigates the relationship between the built environment and the
outdoor activities of residents in haze environments, and the results show that public green
space has a significant impact on walking activities, followed by buses and subways, and
private cars have the lowest impact. In addition, the indicators of water area, accessibility
of medical facilities, and accessibility of shopping and leisure facilities in urban areas show
a significant correlation with the exposure of residents to outdoor activities in individual
years. This conclusion is similar to the existing research findings, which suggest that the
density and accessibility of leisure facilities such as healthcare, catering, and shopping can
directly affect residents’ willingness to go out and change the frequency and intensity of
outdoor activities [42].

Table 5. The correlation analysis between resident activity exposure and built environment factors in
different years under a haze disaster environment.

Vegetation
Coverage Rate Water Area

Accessibility of
Public Transport-
ation Facilities

Accessibility of
Medical Facilities

Accessibility of
Shopping and
Leisure Facilities

Resident activity
exposure (2014)

Spearman correlation 0.706 0.671 −0.412 −0.237 0.306
Significance

(double-tailed) 0.102 * 0.089 ** 0.752 * 0.267 ** 0.734 *

Covariance 0.031 0.497 −0.031 −0.089 0.072

Resident activity
exposure (2017)

Spearman correlation 0.713 0.618 −0.552 −0.589 0.514
Significance

(double-tailed) 0.382 * 0.352 ** 0.304 ** 0.076 * 0.717 *

Covariance 0.056 0.017 0.013 0.073 −0.025

Resident activity
exposure (2020)

Spearman correlation 0.119 0.093 −0.105 −0.002 0.091
Significance

(double-tailed) 0.728 ** 0.231 0.181 ** 0.718 0.231 *

Covariance 0.049 0.431 0.120 0.035 0.367

Resident activity
exposure (2023)

Spearman correlation 0.189 0.531 −0.131 −0.078 0.056
Significance

(double-tailed) 0.632 ** 0.338 0.126 ** 0.849 * 0.217

Covariance 0.082 0.421 0.157 0.027 0.356

Note: *, ** respectively represent p = 0.1, p = 0.05.

3.4. The Urban Resilience Index Characteristics in Haze Disasters

The average resilience index for haze disasters in the Gaoyou urban area was 0.412,
which is moderate to low. The interference indices of residential activities and the built
environment adaptability were 0.236 and 0.092, respectively, both at a moderate to low
level, indicating that the interference on residential activities had a relatively greater impact
on resilience to haze disasters. From the perspective of spatial distribution characteristics,
the spatial differentiation of the resilience index for urban responses to haze disasters is
not obvious, and the resilience values of lower levels of haze disasters occupy the vast
majority of regions. The urban resilience indices of Gaoyou City’s large green squares,
high-speed rail hub stations, and areas surrounding major rivers were relatively high.
Large public buildings and green spaces have strong anti-haze effects that can alleviate the
interference of haze on residential activities. Due to the concentrated distribution of areas
with good adaptability of built environments, the distribution areas of high-grade facilities
are relatively concentrated. However, there was a mismatch between the spatial distribution
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areas of the facility carrying capacity index and the resident activity interference index,
and the degree of spatial matching was not high. American scholars conducted a tracking
study on the resilience index of infrastructure in major cities such as Chicago. They found
that, under disaster weather conditions such as high temperatures, heavy snow, and haze,
areas with well-developed infrastructure have a higher comprehensive resilience index,
and residents have a lower probability of being affected by disasters and less interference
in their daily activities [46,47].

4. Discussion
4.1. Differentiated Effects of Different Built Environment Characteristics on Residential Activities
in Haze Environments

From the correlation structure system of the resilience indicators for urban haze disas-
ters, it can be observed that a good ecological environment has good adsorption, degradation,
and transformation functions for urban haze (Figure 3). Natural ecological environments are
the main spaces for residents’ outdoor activities. The distribution density of urban ecological
resources can effectively reduce the exposure and sensitivity of residents to outdoor activ-
ities, with vegetation having a greater haze reduction effect than water bodies. The haze
avoidance index of facilities refers to the accessibility index of residents for public transporta-
tion, medical services, shopping, and leisure resources. Facilities reduce the exposure and
sensitivity of residents’ activities by providing daily travel safety, fitness activities, shopping,
and entertainment space needs [46]. Specifically, public transportation accessibility has a
significant promoting effect on the accessibility of medical service facilities, shopping, and
leisure resources. At the same time, public transportation meets the policy requirements of
low-carbon travel for residents and has a positive effect on urban haze reduction. Consider-
ing the differences in the frequency of daily activities and modes of travel among residents,
the importance of accessibility to public transportation, entertainment facilities, and medical
services has gradually decreased. The activity exposure index reflects the intensity of the
residents’ outdoor activities. Residents exposed to haze during outdoor activities experience
adverse effects on their physical and mental health, travel safety, and convenience of life,
and also have negative effects on haze reduction [47]. The external environment is the spatial
location where the haze affects residents’ activities. Although there is a feedback mechanism
for the sensitivity of activities to exposure and the severity of haze, the index generally only
accepts the one-way impact of built environment adaptability indicators [47].
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According to the results in Table 6, under a high-concentration air pollution environ-
ment, the impact of natural resource elements and public service facilities on the outdoor
activity exposure of residents in the Gaoyou urban area is more significant. Residents are
more susceptible to the influence of haze factors when engaging in outdoor activities in
high-concentration haze environments. Studies have shown that residents who choose
different modes of transportation from their place of residence to medical and shopping
facilities experience significant differences in their exposure to haze [40]. Under high
concentrations of haze pollution, residents prefer to take public transportation to reach
their destination. The accessibility indicators of public service facilities such as public
transportation, medical facilities, shopping, and entertainment facilities are significantly
negatively correlated with residents’ outdoor exposure [47].

Table 6. The regression model of the impact of the built environment on residents’ exposure to
outdoor activities.

Influence Factor
Vegetation

Coverage Rate Water Area

Accessibility of
Public

Transportation
Facilities

Accessibility
of Medical
Facilities

Accessibility of Shopping
and Leisure Facilities

Sig. Exp(B) Sig. Exp(B) Sig. Exp(B) Sig. Exp(B) Sig. Exp(B)

Air Quality Index
(control: 150 < AQI ≤ 200) 0.726 / 0.823 / 0.915 / 0.931 / 0.904 /

AQI ≤ 50 0.823 0.811 0.736 0.041 0.982 0.032 0.917 0.981 0.986 0.981

50 < AQI ≤ 100 0.753 * 1.274 0.891 * 0.071 0.968
** 0.055 0.801 ** 1.285 0.801 * 1.285

100 < AQI ≤ 150 0.676 ** 0.634 0.912 0.037 0.999 0.051 0.659 * 0.649 0.659 ** 0.649
Resident activity exposure

(control: 2014) 0.795 / 0.801 / 0.060 / −0.731 / −0.882 /

Exposure index for 2017 0.918 * 0.911 0.607 2.227 0.735 * 0.609 −0.931 * 0.923 −0.841 * 0.723

Exposure index for 2020 0.837 ** 1.156 0.834 * 1.247 −1.242
** 1.335 −0.833 1.089 −0.772 * 1.117

Exposure index for 2023 0.178 0.465 0.432 * 2.014 −0.137 1.524 −0.128 ** 0.433 −0.191 0.512
Constant 0.999 3.732 × 108 0.993 3.983 × 102 0.972 1.281 × 102 0.931 3.781 × 102 0.764 2.331 × 102

Sample size 1892 791 526 72 69
Log-likelihood 236.670 103.435 89.087 67.172 55.920

Cox and Snell R2 0.141 0.115 0.193 0.92 0.913
Nagelkerke R2 0.173 0.231 0.382 0.112 0.781

Note: *, ** represent p = 0.1, p = 0.05, respectively.

Meanwhile, compared to 2014, the exposure of residents to outdoor activities in 2017
and 2020 was more significantly affected by the urban built environment. With the rapid
urbanisation process in China, the urban built environment has significantly improved in
the past decade, and the construction of various public service facilities and open activity
spaces has improved. Improved landscape green space facilities and public transportation
service facilities can help residents more conveniently access resource elements, thereby
reducing the exposure of residents to haze during long-term transportation [47]. However,
in high-density residential areas of cities, building additional dense green square spaces
and green public transportation facilities can help to sequester carbon and reduce environ-
mental temperature, as well as effectively reduce the exposure risk of residents going out
for activities.

4.2. Improve the Matching Degree between Residential Activity Spaces and Green Square Facilities

This study identified the spatial distribution pattern and influencing factors of re-
silience to haze disasters and proposed differentiated response measures to reduce the
interference of haze pollution on residential activities in areas with high levels of activity
interference and low adaptability of built environments. This would help improve the
adaptability of built environments to resist haze disasters. The haze severity index, activity
exposure index, and activity sensitivity index in the main urban area have a comprehen-
sive impact on residents’ activities. However, the ecological haze reduction and facility
haze avoidance indices have comprehensive impacts on the adaptability level of the built
environment. For areas with low resilience to haze disasters, it is necessary to improve
the degree of matching between large-scale green space facilities and the main activity
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areas of residents in terms of spatial pattern distribution, and to improve the accuracy and
efficiency of the built environment resilience index. Specifically, in dealing with the inter-
ference of haze on residents’ daily activities, reducing the level of haze pollution should
focus on controlling pollution sources, such as automobile exhaust emissions, construction
dust, and catering fumes. Reducing the level of activity exposure should avoid excessive
population aggregation, reasonably allocate populations, increase the number of indoor
activity venues, and pay special attention to the effective guidance and diversion of the
population in old urban areas.

4.3. Improve the Density and Quality of Public Transportation Facilities in Built-Up Areas

In terms of building environmental adaptability, enhancing the ecological haze reduc-
tion capability of urban spaces, improving the layout and quality of urban ecological spaces,
and achieving a more balanced distribution of construction spaces in the old urban area and
its surrounding areas in the west and north are recommended. The proportional structure
of the construction and ecological spaces should be more reasonable. Strengthening the
construction of ecological green spaces around old streets in urban areas can effectively
reduce the impact of haze disasters. In addition, reducing the activity sensitivity index
enhanced residents’ perceptions of haze and strengthened their self-protection abilities
against haze pollution. Finally, in old urban communities and densely populated areas,
it is recommended to increase the density and quality of public transportation service
facilities; increase the coverage of public transportation, especially bus stops; promote
green and low-carbon modes of transportation, especially in the northern, northeastern,
and southeastern areas of the main urban area; and develop more public transportation
platforms, as well as open more transportation operation routes.

In terms of building environmental adaptability, it is recommended that different
measures be implemented to prevent and control haze. Pollution source control should
be implemented to reduce the severity of haze disasters in the northern and northeastern
regions of the main urban areas. Simultaneously, we should strengthen the integrated
construction of public transportation facilities and improve their haze avoidance indices.
For the northern and southeastern regions of the main city, where the level of infrastructure
construction is relatively high, controlling the sources of pollution and reducing the severity
of the haze are recommended. For the southern part of the main city with a high population
density, it is recommended to control personal travel activities, disperse the population
activity density, and reduce the impact of haze pollution on residents’ health [47].

5. Conclusions
5.1. Key Findings

This study identified the spatio-temporal characteristics of the daily behavioural
activities of residents in a haze environment, evaluated the resilience level of cities to cope
with haze disasters, and analysed the actual interference level of haze weather on residents’
activities, the support and adaptation ability of the built environment on residents’ activities,
and their interaction relationship. This study constructed a resilience index system for
haze disasters, classified and set the weights of relevant indicators, evaluated the spatial
distribution pattern of resilience in urban areas to cope with haze disasters, and arrived at
the following main conclusions.

(1) Interference with residential activities and the adaptability of built environments
are key indicators for evaluating urban resilience in haze environments, with weights
of 0.57 and 0.43, and correlation indices of 0.671 and 0.812, respectively. The overall
scores of the interference index, built environment adaptability index, and haze disaster
resilience index of urban residents show a moderate to low level. At present, the adaptive
construction of built environments in urban areas has an insufficient effect on improving
haze disaster resilience.

(2) From the perspective of spatial distribution characteristics, the spatial characteris-
tics of the disturbance index of residential activities and the built environment adaptability
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index show a multi-core circle-like clustering and a ‘belt like’ clustering distribution along
roads, respectively. The spatial mismatch between the two results in a lack of significant
spatial differentiation in the resilience value of cities coping with haze disasters, and the
resilience value of most urban areas is relatively low.

(3) The exposure index of residential activities is significantly influenced by the indi-
cators of built environment factors, among which the vegetation coverage index shows a
significant positive correlation (0.837), and the accessibility index of public transportation
facilities shows a significant negative correlation (−1.242). In addition, compared to 2014,
the impact of built environmental factors on the resident activity exposure index was more
significant in 2017 and 2020. The results indicate that improved landscaped green space
facilities and public transportation service facilities can help residents more conveniently
access resource elements and reduce their exposure to haze environments.

5.2. Implications

This study used spatial facility distribution and resident activity data to analyse the
spatial characteristics of the haze disaster resilience index in various urban areas. This
study focused on analysing the degree of spatial matching between residential behaviour
and infrastructure in haze environments, evaluating a comprehensive index of urban haze
resilience, identifying the main difficulties and problems in controlling haze pollution in
different regions, and proposing targeted optimisation control strategies for urban haze pol-
lution prevention and control. Compared to existing engineering- and management-based
urban resilience evaluation methods, this study proposed an urban resilience evaluation
and response strategy from the perspective of resident activities guided by resident needs,
carrying out facility layout and matching and proposing response strategies and paths.
The research results provide a reference for subsequent urban spatial governance and
resilient city construction [37,42].

5.3. Limitations and Future Research Directions

This study began from the perspective of the daily activities of residents, identified
the carrying capacity and support of various urban infrastructures for residents in a haze
disaster environment, and comprehensively evaluated the urban resilience index. Com-
pared with the existing research on the urban resilience index in the engineering field, this
study focused on a smaller scale and emphasised the matching degree between urban
facility supply and resident activities, emphasising the residents’ perception effect on the
urban resilience index. This study expanded the traditional research perspective on disaster
resilience, starting from the impact of disasters on residents’ daily activities, and clarified
a strategic path for enhancing resilience. This study was based on the fusion analysis of
multiple spatial data, expanding the application fields of geospatial data and introducing
resident behaviour data into the study of urban resilience spatial evaluation. However,
owing to limitations in the data sources, this study mainly focused on the evaluation of
the static spatial resilience index, with less consideration given to the mobility of haze air
and the actual trajectory of residential activities. The resilience assessment of haze disasters
based on mobile spaces should be the next direction of in-depth research.

Author Contributions: Conceptualisation, T.Y. and Y.C.; Data curation, H.W. and Y.C.; Formal
analysis, S.Y.; Methodology, H.W.; Visualisation, H.Y., C.Z. and Y.L.; Writing—original draft, Y.C.;
Writing—review and editing, T.Y. All authors have read and agreed to the published version of
the manuscript.

Funding: This research was funded by the Basic Research Fund of CAMS (Grant No.2022Y023),
the Basic Research Fund of CAMS (Grant No.2019Z007), the Key Projects of Jiangsu Meteorological
Bureau (Grant No.KZ201907), the Jiangsu Innovative and Entrepreneurial Talent Programme (Grant
No.JSSCBS20221645), the Scientific Research Fund of Jiangsu Provincial Meteorological Bureau
(ZD202413), National Natural Science Foundation of China (Grant No.42205197), the Jiangsu Open
University Education Reform Project (Grant No.23-YB-01), the Research Project on Disabled Persons’



Atmosphere 2024, 15, 289 16 of 17

Development in Jiangsu Province (Grant No.2024SC03016), and the Research Foundation of Jinling
Institute of Technology (Grant No. JIT-B-202108).

Institutional Review Board Statement: Not applicable.

Informed Consent Statement: Not applicable.

Data Availability Statement: The data presented in this study are available on request from the
corresponding author. The data are not publicly available due to the data involves the personal
privacy and identity information of the investigated individuals.

Conflicts of Interest: The authors declare no conflicts of interest.

References
1. Nan, S. Introductions to habitat iii and new urban agenda, and their enlightenment on china. City Plan. Rev. 2017, 41, 9–21.
2. World Economic Forum. The Global Risks Report 2018 [EB/OL]. Available online: https://cn.weforum.org/reports/global-risks-

report-2018.2018-01-08/2018-04-16 (accessed on 23 February 2020).
3. Minxing, Y.; Bo, H.; Chong, C.; Xiao, Z.P. Review and Prospect:Urban Disaster Resilience. Urban Plan. Forum 2016, 13, 8–13.
4. Jianyi, H.; Fei, S. The Review and Prospect on the Hot Issues of Urban Social Vulnerability to Disasters. Sci. Geogr. Sin. 2017,

37, 1211–1217.
5. Li, J.; He, C.; Shi, P.; Chen, J.; Pan, Y. The Use of Multisource Satellite and Geospatial Data to Study the Ecological Effects of

Urbanization: A Case of the Urban Agglomerations in Bohai Rim. J. Remote Sens. 2007, 11, 115.
6. Azadeh, J.; Maryam, R.; Hanieh, N.; Forough, F.; Hossein, A. Urban Resilience Assessment Using Hybrid MCDM Model Based

on DEMATEL-ANP Method (DANP). J. Indian Soc. Remote Sens. 2023, 51, 893–915.
7. Xu, Z.; Zhang, F.; Wu, Y. A dual-scale system dynamics prediction method for post-earthquake repair of urban building groups.

Earthq. Eng. Struct. Dyn. 2023, 52, 1423–1444. [CrossRef]
8. Zhang, T.; Sun, Y.; Zhang, X.; Yin, L.; Zhang, B. Potential heterogeneity of urban ecological resilience and urbanization in multiple

urban agglomerations from a landscape perspective. J. Environ. Manag. 2023, 342, 118129. [CrossRef]
9. Mileti, D.; Noji, E. Disasters by Design: A Reassessment of Natural Hazards in the United States; Joseph Henry Press:

Washington, DC, USA, 1999. [CrossRef]
10. Theodora, Y.; Spanogianni, E. Assessing coastal urban sprawl in the Athens’ southern waterfront for reaching sustainability and

resilience objectives. Ocean Coast. Manag. 2022, 222, 106090. [CrossRef]
11. Zhang, A.M.A. Planning London’s green spaces in an integrated water management approach to enhance future resilience in

urban stormwater control. J. Hydrol. 2021, 597, 126126. [CrossRef]
12. Carl, F. Resilience: The emergence of a perspective for social–ecological systems analyses. Glob. Environ. Change 2006, 16, 253–267.

[CrossRef]
13. Li, T. New Progress in Study on Resilient Cities. Urban Plan. Int. 2017, 13, 23–28. [CrossRef]
14. Rodrfguez-Pose, A. Economic Geographers and the Limelight: Institutions and Policy in the World Development Report 2009.

Econ. Geogr. 2010, 86, 361–370. [CrossRef]
15. Liu, J.; Shi, P.; Ge, Y.; Wang, J. The review of disaster resilience research. Adv. Earth Sci. 2006, 21, 211–218.
16. Yong, S.; Shiyuan, X.; Chun, S.; Ali, S.; Qingliang, Z. Progress in research on vulnerability of natural disasters. J. Nat. Disasters

2011, 20, 131–137.
17. Tongyue, L.; Pinyi, N.; Chaolin, G. A Review on Research Frameworks of Resilient Cities. Urban Plan. Forum 2014, 218, 23–31.
18. Bing, Q.L.; Li, X.; Luo, Y. Urban disaster prevention plan with resilient city theory. Planners 2017, 33, 12–17.
19. Ya, L.; Guofang, Z. China’s Urban Disaster Resilience Evaluation And Promotion. Planners 2017, 33, 5–11.
20. Bruneau, M.; Reinhorn, A. Exploring the concept of seismic resilience for acute care facilities. Earthq. Spectra 2007, 23, 41–62.

[CrossRef]
21. Goldstein, B.E. Skunkworks in the embers of the cedar fire: Enhancing resilience in the aftermath of Disaster. Hum. Ecol. 2008,

36, 15–28. [CrossRef]
22. Ouyang, M.; Dueñas-Osorio, L. Multi-dimensional hurricane resilience assessment of electric power systems. Struct. Saf. 2014,

48, 15–24. [CrossRef]
23. Cutter, S.L.; Barnes, L.; Berry, M.; Burton, C.; Evans, E.; Tate, E.; Webb, J. A place-based model for understanding community

resilience to natural disasters. Glob. Environ. Change 2008, 18, 598–606. [CrossRef]
24. Prashar, S.K.; Shaw, R. Urbanization and hydro-meteorological disaster resilience: The case of Delhi. Int. J. Disaster Resil. Built

Environ. 2012, 3, 7–19. [CrossRef]
25. Sun, H.; Cheng, X.; Dai, M. Regional flood disaster resilience evaluation based on analytic network process: A case study of the

Chaohu Lake Basin, Anhui Province, China. Nat. Hazards 2016, 82, 39–58. [CrossRef]
26. Xian, S.; Chan, R.C.K.; Qi, Z. Booming provincial-led North–South City-to-city cooperation in China: A case study of Suzhou-

Suqian Industrial Park of Jiangsu Province. Cities 2015, 46, 44–54. [CrossRef]
27. Ma, L.M.; Zhang, X. The spatial effect of china’haze pollution and the impact from economic change and energy structure. China

Ind. Econ. 2014, 4, 19–31.

https://cn.weforum.org/reports/global-risks-report-2018.2018-01-08/2018-04-16
https://cn.weforum.org/reports/global-risks-report-2018.2018-01-08/2018-04-16
https://doi.org/10.1002/eqe.3823
https://doi.org/10.1016/j.jenvman.2023.118129
https://doi.org/10.17226/5782
https://doi.org/10.1016/j.ocecoaman.2022.106090
https://doi.org/10.1016/j.jhydrol.2021.126126
https://doi.org/10.1016/j.gloenvcha.2006.04.002
https://doi.org/10.22217/upi.2015.284
https://doi.org/10.1111/j.1944-8287.2010.01094.x
https://doi.org/10.1193/1.2431396
https://doi.org/10.1007/s10745-007-9133-6
https://doi.org/10.1016/j.strusafe.2014.01.001
https://doi.org/10.1016/j.gloenvcha.2008.07.013
https://doi.org/10.1108/17595901211201105
https://doi.org/10.1007/s11069-016-2178-3
https://doi.org/10.1016/j.cities.2015.04.006


Atmosphere 2024, 15, 289 17 of 17

28. Jiang, L.; Zhou, H.F.; Bai, L. Spatial Heterogeneity analysis of impacts of foreign direct investment on air pollution: Empirical
evidence from 150 cities in China based on AQI. Sci. Geogr. Sin. 2018, 38, 351–360.

29. Sharma, M.; Sharma, B.; Kumar, N.; Kumar, A. Establishing Conceptual Components for Urban Resilience: Taking Clues from
Urbanization through a Planner’s Lens. Nat. Hazards Rev. 2023, 24, 04022040. [CrossRef]

30. Buzási, A.; Csizovszky, A. Urban sustainability and resilience: What the literature tells us about “lock-ins”? Ambio 2023,
52, 616–630. [CrossRef]

31. Liu, L.; Lei, Y.; Zhuang, M.; Ding, S. The impact of climate change on urban resilience in the Beijing-Tianjin-Hebei region. Sci.
Total Environ. 2022, 827, 154157. [CrossRef]

32. Gallotti, R.; Sacco, P.; Domenico, M.D. Complex Urban Systems: Challenges and Integrated Solutions for the Sustainability and
Resilience of Cities. Complexity 2021, 2021, 1–15. [CrossRef]

33. Ulak, M.B.; Sriram, L.M.K.; Kocatepe, A.; Ozguven, E.E.; Arghandeh, R. Resilience Characterization for Multi-Layer Infrastructure
Networks. IEEE Intell. Transp. Syst. Mag. 2021, 14, 121–132. [CrossRef]

34. Menconi, M.E.; Heland, L.; Grohmann, D. Learning from the gardeners of the oldest community garden in Seattle: Resilience
explained through ecosystem services analysis. Urban For. Urban Green. 2020, 56, 126878. [CrossRef]

35. Xu, S.; Chen, Y.; Zhang, Y.; Chen, L.; Sun, H.; Liu, J. Developing a framework for urban flood modeling in Data-poor regions.
J. Hydrol. 2023, 617, 128985. [CrossRef]

36. Hasfi, N.; Fisher, M.R.; Sahide, M.A.K. Overlooking the Victims: Civic Engagement on Twitter During Indonesia’s 2019 Fire and
Haze Disaster. Int. J. Disaster Risk Reduct. 2021, 60, 102271. [CrossRef]

37. Yang, Q.; Wang, J.; Liu, X.; Xia, J. MAS-Based Interaction Simulation within Asymmetric Information on Emergency Management
of Urban Rainstorm Disaster. Complexity 2020, 2020, 1–13. [CrossRef]

38. Zhang, J.; Liu, L.; Wang, Y.; Ren, Y.; Wang, X.; Shi, Z.; Zhang, D.; Che, H.; Zhao, H.; Liu, Y.; et al. Chemical composition, source,
and process of urban aerosols during winter haze formation in Northeast China. Environ. Pollut. 2017, 231, 357–366. [CrossRef]

39. Liu, Y.; Wu, Z.; Wang, Y.; Xiao, Y.; Gu, F.; Zheng, J.; Tan, T.; Shang, D.; Wu, Y.; Zeng, L.; et al. Submicrometer Particles Are in the
Liquid State during Heavy Haze Episodes in the Urban Atmosphere of Beijing, China. Environ. Sci. Technol. Lett. 2017, 4, 427–432.
[CrossRef]

40. Vazquez-Rowe, I.; Kahhat, R.; Lorenzo-Toja, Y. Natural disasters and climate change call for the urgent decentralization of urban
water systems. Sci. Total Environ. 2017, 605, 246–250. [CrossRef] [PubMed]

41. Price, R.K. Urban flood disaster management. Urban Water J. 2008, 5, 259–276. [CrossRef]
42. Feng, Y.; Hu, S. The Effect of Smart City Policy on Urban Haze Pollution in China: Empirical Evidence from a Quasi-Natural

Experiment. Pol. J. Environ. Stud. 2022, 31, 481–493. [CrossRef]
43. Yu, Z.; Yan, T.; Liu, X.; Bao, A. Urban land expansion, fiscal decentralization and haze pollution: Evidence from 281 prefecture-level

cities in China. J. Environ. Manag. 2022, 323, 116198. [CrossRef]
44. Anelli, D.; Tajani, F.; Ranieri, R. Urban resilience against natural disasters: Mapping the risk with an innovative indicators-based

assessment approach. J. Clean. Prod. 2022, 371, 133496. [CrossRef]
45. Xu, X.; Xu, Y.; Xu, H.; Wang, C.; Jia, R. Does the expansion of highways contribute to urban haze pollution?—Evidence from

Chinese cities. J. Clean. Prod. 2021, 314, 128018. [CrossRef]
46. Shi, T.; Zhang, W.; Zhou, Q.; Wang, K. Industrial structure, urban governance and haze pollution: Spatiotemporal evidence from

China. Sci. Total Environ. 2020, 742, 139228. [CrossRef] [PubMed]
47. Lopez, L.; Castro, A. Sustainability and resilience in smart city planning: A review. Sustainability 2020, 13, 181. [CrossRef]

Disclaimer/Publisher’s Note: The statements, opinions and data contained in all publications are solely those of the individual
author(s) and contributor(s) and not of MDPI and/or the editor(s). MDPI and/or the editor(s) disclaim responsibility for any injury to
people or property resulting from any ideas, methods, instructions or products referred to in the content.

https://doi.org/10.1061/NHREFO.NHENG-1523
https://doi.org/10.1007/s13280-022-01817-w
https://doi.org/10.1016/j.scitotenv.2022.154157
https://doi.org/10.1155/2021/1782354
https://doi.org/10.1109/MITS.2021.3049368
https://doi.org/10.1016/j.ufug.2020.126878
https://doi.org/10.1016/j.jhydrol.2022.128985
https://doi.org/10.1016/j.ijdrr.2021.102271
https://doi.org/10.1155/2020/1759370
https://doi.org/10.1016/j.envpol.2017.07.102
https://doi.org/10.1021/acs.estlett.7b00352
https://doi.org/10.1016/j.scitotenv.2017.06.222
https://www.ncbi.nlm.nih.gov/pubmed/28667851
https://doi.org/10.1080/15730620802099721
https://doi.org/10.15244/pjoes/143775
https://doi.org/10.1016/j.jenvman.2022.116198
https://doi.org/10.1016/j.jclepro.2022.133496
https://doi.org/10.1016/j.jclepro.2021.128018
https://doi.org/10.1016/j.scitotenv.2020.139228
https://www.ncbi.nlm.nih.gov/pubmed/32623152
https://doi.org/10.3390/su13010181

	Introduction 
	Materials and Methods 
	Research Scope 
	Data Sources 
	Research Framework 
	Research Methods 

	Results 
	The Spatial Feature of the Interference on Residential Activities in Haze Disasters 
	The Spatial Feature of the Adaptability of the Built Environment in Haze Disasters 
	There Is a Significant Correlation between the Built Environment and Residential Activity in Haze Environments 
	The Urban Resilience Index Characteristics in Haze Disasters 

	Discussion 
	Differentiated Effects of Different Built Environment Characteristics on Residential Activities in Haze Environments 
	Improve the Matching Degree between Residential Activity Spaces and Green Square Facilities 
	Improve the Density and Quality of Public Transportation Facilities in Built-Up Areas 

	Conclusions 
	Key Findings 
	Implications 
	Limitations and Future Research Directions 

	References

